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AHoTarisa

Minsses A.O. MalnHHe HaBYaHHsI IiApoAMHAMIYHUX MoJeJieii pe-
JAYKOBAHOTI'O MOPAAKY HEJIIHIITHOTO pe30HAHCHOTO KOJIMBAHHSA Piau-

HU B Oakax. — KsaJjidikaliiiina HayKoBa IIpalld Ha IIpaBax PYKOIIUCY.

Huceprarig Ha 3100yTTs CTyIeHs JTOKTOpa (isocodil 3a crermiaJ bHICTIO
113 ITpuknagna Maremaruka. — [ncruryT maremaruku HAH Vkpainn, Kuis,
2026.

JlnHaMmika pe30HAHCHOIO XJIIOMAHHS PIAMHN € OAHIEI0 3 HAMCKJIaTHIIINIX Ta,
HATTPUBAOIMBININX T1APOIMHAMITHIX CUCTEM Yepe3 PI3HOMAaHITHI 3aCTOCYBa~
HH$ B a€pOKOCMIYHII, MOPCHKiil, MUBLIBHIN Ta XimivuHiil iHkeHepil. i cucre-
MU XapaKTepPU3yIOThCd HEOHO3HATHIM yCTaJeHIM XBUJIHLOBUM PO3B’SI3KOM,
MYJIBTUCTIMKICTIO, Xa0COM Ta IHIIMMHU CHUJIbHO HEJIHIMHUMU SBUIIAMHU, SKI
MOYKYTb 3aJIe2KaTh BiJl B'A3KOro 3arTyxaHus. Mojei 3MEHIIIEHOTO TOPSIKY
(HestiHifHI MOJAIBHI cucTeMn), sIKi, HafliMOBIpHIIIe, 3aJUIIAIOTHCS €THHIM
AHAJIITUYIHUM T1JIXOJIOM JO BUBYEHHS CKJIQJIHOI TiJIPOJIMHAMIKN XJIIONAaHHS,
OJIHAK IIOXOJSITH BiJl HEB'sI3KOI IOCTAHOBKHU 3aja4i. fIK IOKa3yioTh CcydacHi
€KCIIEPUMEHTH, BBEJIEHHSI CIEKYJIATUBHUX JIHIHHUX YJI€HIB 3aTyXaHHd B MO-
JleJ1i 3MEHITIEHOT0 TTOPAJIKY He MOYKe 3a0e3MeTUTH TOUHUN OIIC PEe30HAHCHUX
BIJICYKIB CHCTEMM, OCOOJIMBO KOJIH #IeThest PO (ha30Bi 3CyBHU MiXK TapMOHi-
YHUM 30yPEHHAM Ta BUMYIIEHIME YCTAJEHUMU XBUJISIMIU.

3acTOCOBYIOUN TaK 3BaHY KOHIIEHIIO MPUXOBaHOT (Pi3uKH, I JucepTallis
BIIEpIIE B JIiTepaTypl PO3BUBAE 111/1X1J] MAITUHHOIO HABYAHHS JI0 BIJTHOBJIEHHSI
HEJIIHIMHIX 4IeHIB JeMII(pyBaHHS B aCUMITOTUIHUX HEJIHIHHUX MOIaJIbHIX
cucrtemax tuny HapimanoBa-MoiceeBa, BUKOPUCTOBYIOUN OOMeKeHUIT HaOip
eKCIIepUMEHTAIbHUX JJAHUX MPo (a3oBi 3cyBu. OcHOBHA yBara mpuiasgeThCs
BEPTUKAJBHIM pe3epByapaM MpsiMOKYTHOT (JIBOBUMIDHI MOTOKM) Ta KPYIJIol
OCHOBHU (TPUBUMIpHI XBHJII), & TAKOXK MO30BKHIM 30y/2KEHHIM HANHUKIO!
BJIACHOI 4aCTOTU KOJMBAHHS PIJIMHU, BUIIAJKAM, JIJIs SKUX ICHYIOTH BUIIE3Ta-
JIaHl eKcIiepuMeHTaJ bHI JIaHi.

Y posuiii 1 npejcraBieHo po3MmupeHnii Orisij] My IbTUMOJATBHIX (MOjIe-
JTFOBAHHST 3MEHIIEHOTO MOPSIJIKY) METOJIIB 3 AKIEHTOM Ha aHAJITUIHI JTOCITi-

J2KCHHA aHAJITUIHUMUI MeTOlaMU CTaLLiOHapHOI‘O PE3OHaAHCHOI'O XJIIOIIaHHA



B IPSAMOKYTHUX (JBOBUMIDHI Ta TPUBUMIDHI DYXT DiJINHU) Ta BEPTUKAJIb-
HIX KPYIJINX KOHTelinepax. BukageHo BiAMOBIHI MOIaIbHI PIBHAHHS THITY
Hapimanosa-Moiceesa, siKi epeKTUBHO ONMMUCYIOTH aMILIITY/IHI BIITYKHN XBUJIb,
BKJIIOUatoUn 1x octanti Bepceii @asbrincena ta Timoxu (2000 Ta 2016). Y pos-
JILJI TAKOXK 0OrOBOPIOIOTHCST IIPOOJIEMI HEJTIHITHOI'O MOJIe/TFOBaHHSI 3MEHITIEHO-
I'o MOpsJIKY B HEJIHIMHOMY aHaJIi31, 110 IPe/ICTaB/Isg€ KOHIIENIIO TPUXOBAHOT
JizuKm, Ta CTPYKTYPY i€l auceprariitnol podoTu.

Y posiiii 2 mpejcTapiieHl HEOOXiJIHI eJIeMEeHTH MaTeMaTHIHOI Teopil
XJIOTTaHHS PIJIMHU, sIKa CKJIaJIa€ThCd 3 JmdepeHIiaJbHuX, BapialiitHux Ta
MOJAJIBHIX (POPMY/II0OBaHb, 3aCHOBAHUX Ha ieabHill HeCTUC/IMBIM T1apoIu-
HaMmivuHii Mozest. st 3aminm gudpepeHiiaibHOrO Ta BapialliiiHoro gopmy-
JIIOBAHHSI CUCTEMOIO 3BUYANHNX JN(EPEHITIaIbHIX PIBHAHD TPUHHATO CXEMY
MOJIEJTIOBAHHS 3MEHIIIEHOr0 TOPsAJIKY 3 BUKOPUCTAHHAM ITPOEKTUBHOI CXEMU
tutty ['aabopkina. Y HalizaraJabHIIIOMY BUTJIA/I TaKy cucTeMy BuBean Maiins
i JIykoBcbkuit. Cucrema He MICTUTH 4JIEHIB, SIKi BiIIIOBIIaI0OTH 3a JeMIdyBa-
HHSI, TTPOTE MOXKHA, BKJIIOUUTH TaKi JIHIAHI YJIeHU, Ki B OCHOBHOMY TIOB’sI3aHi
3 eeKTOM JaMIHAPHOIO B’$I3KOI0 MONPAHUIHOrO Imapy. Asie meit mijaxis He
IIPAIIOE JIJIT PE30HAHCHUX XBUJIb.

Y HacTyNHUX JIBOX PO3JLIAX JEeMOHCTPYETLCH, K BIIHOBUTHU HeJiHIN-
Hi wienn jpemrdyBannd. [Iporeaypa 6a3yeTbed Ha METO/I MAIIMHHOTO Ha-
BYaHH, 3aCTOCOBAHOMY JIO TaK 3BaHOI acCUMIITOTHYIHOI cxemu Hapimanosa-
Moiceena.

Poszmin 3 3ocepemkennii na BUTAJIKY JIBOBUMIPHOIO PE30HAHCHOTO XJIIO-
MaHHS B IPAMOKYTHOMY pe3epByapi Ta 0a3yeTbcs Ha I11JIX0/Ii MaIllMHHOIO Ha~
BUaHHS, po3pobieHomy aBTopoM. OHOJOMIHAHTHA MOJlaibHa cucteMa DaJi-
TiHceHa 1 TiMoxu ocHallleHa HeJIIHITHIMI YjIeHaMU AeMIIYBaHHSI, CTPYKTYPa
AKUX TTOBUHHA Y3TOJ[ZKYBATUCS 3 TaK 3BAHUM aCUMIITOTUYHUM YIIOPSTKYBaH-
nsaM MoiceeBa. JoTpumanns 1boro mpaBuia JOBOJIUTE EPITY OCHOBHY Teope-
MY PO3JLTY PO 3arajibHy CTPYKTYPY WIeHIB «jaeMmidyBanfss. [lodymoBano
AHAJIITUIHUN aCUMIITOTUIHNN TEPIoJINYHII PO3B’ 30K MOJIaJIbHUX PIBHSHD 3
nemidyBannsaM. el anaaiTuannii pe3yabTaT BUparkae JIpyry OCHOBHY TeO-

peMy IIbOro PO3JILIY.



Bukopucranisg eKclepuMeHTaJbHUX JIaHUX HIMEIbKUX JOCJITHUKIB
(2021) mus BuUBUYeHHST WieHIB jeMIIyBaHHs OJHOJOMIHAHTHUX MOJAJbHIX
PIBHSAHBb JEMOHCTPYE Maifizke 1/1ea/ibHy BIIIOBLIHICTH 3 BUMIPIOBAHHSIMU, TO-
JIl IK HIMEeIbKI1 JOCJIJIHUKNA He 3MOTJIN IbOI'0 CTBEP/ZKYBaTH, OCKLILKI BOHU
uextyBasn Heminifinicrio. e (1) migrBepmkye, 1mo edbexrom meMibyBaHHs
BUIIUX MPUPOJHUX MOJI TJIECKAHHST He MOYKHa HexTyBaru; (ii) B'si3ke jeM-
npyBaHHs TEPBUHHO 30y 12KeHOT (1epiiiol) BjaacHol ¢hopMu KOJUBAHHS Pijn-
HU, 3arajoM KaKydd, Mae OyTu (PYHKINEH aMILITYId PE30HAHCHOI XBIUJII;
(iii) 3ampornoroBaHMIT MMi/IXi/l MAIMMHHOTO HABYAHHS € e(DEKTUBHUM iHCTPY-
MEHTOM JIJIsl OIIHKH B'sI3KOTO JieMIipyBaHHst (JIorapuMiqHOrO JeKPEMEeHTY )
HAWHIKI01 (JJOMIHAHTHOT) TPUPOTHOT MOJIH TIJICCKAHHSI.

Posnin 4 crocyeTbes pe30HAHCHOTO XJIIOMAHHS Y BEPTUKAJIBHOMY KPYTo-
BOMY pesepByapi. lleperyigayTo MojaabHl PIBHSAHHS 3MEHIICHOTO MOPAIKY
tuny Hapimanosa-Moiceesa @asbrincena ta Tivoxu (2016). Y sinifinomy Bu-
NaJIKy I PIBHAHHS MOYKHA 3a0€3MEYNTH JIHITHUMI dIeHaMu AeMIIpyBaHHS,
10 Bi0OparKaloTh B's3Ki JlaMiHApHI ITOTOKM Ha 3MOYEHiil IIOBEpXHI pe3ep-
Byapa. OJHaK, BUKOPUCTOBYIOUH BiJIIMOBIIHI KoedillieHTH aeMIIpyBaHHSI, He
BJIAJIOCH JIOCATTH Y3TOPKEHOCT] 3 eKCIIEPUMEHTAJILHUME JaHUMU 11010 (ha3o-
BOI'O 3CYBY, BUMipstHUME (paHIyy3bKuMu goctigaukaMu y 2007 pori (mpemist
EURMECH) st pesonaHcHuX ycTajeHnx Kpyropux xBuib. Llei dakr OyB
JleTaJIbHO 00roBopyeTbhesi PaiiHoBebkuM Ta TuMoxo10, sIKi HaMaraJincs clie-
KYJISITUBHO Tigi0paTn KoedirienTn jeMidyBannsd. JoTpuMyoInch miaxory
MaIlIMHHOT'O HABYAHHS 3 PO3JILIY 3, aCUMIITOTUYHI MOJAIbHI PIBHAHHS THUITY
HapimanoBa-MoicceBa Jij1s XJroniaib y BEPTHKAJILHOMY KPYIJIOMY Pe3epBY-
api, OyJIn OCHallleHl BIIIOBIAHUMU HEJIIHIMHUMU djieHaM# J1eMIIpyBaHHs Ta
1100yI0BaHO aHAJITUIHUI aCUMITOTUYHII TepioJundHmil po3B’s130K. Pe3yiib-
TaT cchopMmyiboBaHo sik Teopema 4.1. IToBigomisieTbest 1IpO 3a/10BiJIbHY BiJjl-
OB/ HICTH 3 exciiepuMenTamit. OCHOBHI BUCHOBKHU: (i) B'si3ke JieMIibyBaHHsT
BUIIIX BJIACHUX (GOPM He MOXKHA HexTyBaTH; (ii) B'si3Ke 3aTyXaHHsI IePBUHHO
30y KeHnX (mepIinx) BjaacHuX (OpM € CHJIbHO HeJIHIHHUM i, oTKe, € (DyH-
KII€I0 aMILIITYJI1 PE30HAHCHOT XBUJII.

Y pozaiii 5 mepepaxoBaHO OCHOBHI BHCHOBKH JiEicepTallil Ta 0OIOBOPEHO



MaiiOyTHIO pobOTY. 3arajioM, JcepTaliist po3B’si3ye KiJbKa BiJIKPUTUX IPO-
OJ1eM 110710 poJii ebeKTiB B'SI3KOI0 3aTyXaHHsI Ta pO3PO00JIsi€ HOBI IIPOIe Y PH
MaIIMHHOIO HaBYaHHS JIJIsl BiJHOBJICHHSI YJICHIB B’SI3KOTO 3aTyXaHHsI B He-
JIHITHUX acCUMITOTHIHUX MOJIEJIBLHUX PIBHAHHAX. [IpakTuyiHe 3HadYeHHs I10-
MIPIOETHCS HA 3aCTOCYBAHHS B a€pPOKOCMIUHIN 1HXKeHepil, e TOUYHe IPOrHO-
3yBaHHsI HaBaHTarKeHb BiJl XJIIOIIAHHS Ma€ BUPIIIAJbHE 3HAUECHHS JJI IIpoe-
KTYBaHHs [MAJIUBHIX OaKiB, O€3IIEKH MOPCHKUX II€PEBE3CHDb Ta HAJIAIITOBAHIX
pianHHEEX JeMIipepiB i KOHTPOJIIO BiOpallil KoHCTpyKIliit. Pospobiena me-
TOJ0JIOTiST 3abe3I1euye CUCTEMATUUHY OCHOBY JIJIsi BKJIIOUEHHSI €KCIIepUIMEH-
TaJbHUX JAHUX Y TEOPETUIHI MOJIE 3a JOIOMOI0I0 MAIIMHHOINO HaBYaHH,
IIPOITOHYIOYUM TTOKPaIlleHl MOKJIMBOCTI ITPOTHO3YBAHHS JIJIsT 1HXKEHEPHOT'O TIPO-
eKTYBaHHS Yy BUIAJKaxX, Koyu Tpajuiiini miaxogu jo CFD crukaorbhes 3
00UINCTIOBATLHUME ab0 MOJIETIOI0YUMI TTPOOIEMAMI.

Kuro4dosi cjioBa: rigpojguHaMidHa CUCTeMa, BlIbHA IOBEPXHsI, XJIIOIAH-
Hsl, MOJIEJLIIOBAHHSI OOMEXKEHOI'0 IIOPSAIKY, MallllHHEe HaBUYaHHS, B'sI3Ke JIeM-

i yBaHHA.



Abstract

Miliaiev A.O. Machine learning of reduced order hydrodynamic
models on nonlinear resonant liquid sloshing. — Qualifying scientific

work on the rights of the manuscript.

Thesis for the degree of Doctor of Philosophy, speciality 113 Applied
Mathematics. — Institute of Mathematics of NAS of Ukraine, Kyiv, 2026.

Resonant liquid sloshing dynamics is one from most challenging and at-
tracting hydrodynamic systems due to various applications across aerospace,
marine, civil, and chemical engineering. The systems are characterized
by non-unique steady-state wave solution, multi-stability, chaos and other
strongly nonlinear phenomena which may depend on viscous damping. Re-
duced order models (nonlinear modal systems) which remain, most probably,
the only analytical approach to study of the complex sloshing hydrodynamics
are, however derived from inviscid formulation. As present experiments show,
introducing speculative linear damping terms in the reduced-order models is
not able to provide accurate description of the resonant sloshing responses,
especially, when it comes to phase lags between harmonic forcing and forced
steady-state waves. By adopting the so-called hidden physics concept, this
dissertation develops, firstly in the literature, a machine learning approach
to restoring the nonlinear damping terms in asymptotic nonlinear modal sys-
tems of the Narimanov-Moiseev type by utilizing a limited set of experimental
data on the phase lags. The main focus is on upright tanks of rectangular
(two-dimensional flows) and circular base (three-dimensional waves) as well
as longitudinal excitations of the lowest natural sloshing frequency, the cases,
for which the aforementioned experimental data exist.

In Chapter 1, an extensive review on the multi-modal (reduced-order
modeling) methods is presented with a focus on analytical studies by the
analytical methods of steady-state resonant sloshing in rectangular (two-
dimensional and three-dimensional flows) and upright circular containers.
The corresponding Narimanov-Moiseev—type modal equations that effectively

describe the steady-state wave amplitude responses are outlined including



their latest versions by Faltinsen & Timokha (2000 and 2016). The chapter
also discusses challenges of the nonlinear reduced order modeling in nonlinear
analysis, represents the hidden physics concept and structure of the present
dissertation work.

Chapter 2 introduces necessary elements of mathematical sloshing theory,
which consists of differential, variational and modal formulations based on
ideal incompressible hydrodynamic model. In order to replace the differential
and variational formulation by a system of ordinary differential equations,
the Reduced Order Modeling scheme is adopted by employing a projective
Galerkin—type scheme. In the most general form, the system was derived by
Miles & Lukovsky. The system does not include damping terms, however, the
linear damping terms can be incorporated which are mainly associated with
laminar viscous boundary layer effect. This way fails for resonant waves.
The next two chapters demonstrate how to restore the nonlinear damping
terms. The procedure is based on the machine learning technique applied to
the so-called Narimanov-Moiseev asymptotic scheme.

Chapter 3 focuses on the case of two-dimensional resonant sloshing in a
rectangular tank and is based on machine learning approach developed by
the author. The single-dominant modal system by Faltinsen & Timokha
is equipped with the nonlinear damping terms whose structure should be
consistent with the so-called Moiseev asymptotic ordering. Following this
way proves the first main theorem of the chapter on general structure of the
‘damping’ terms. Analytical asymptotic periodic solution of the damping-
equipped modal equations is constructed. The analytical result expresses
the second main theorem of this chapter. Employing the experimental data
of German researchers (2021) for learning the damping terms of the single-
dominant modal equations demonstrates an almost perfect agreement with
the measurements while the German researchers were not able to say that
because they neglected the damping terms nonlinearity. This (i) confirms
that damping effect of higher natural sloshing modes cannot be neglected; (ii)
viscous damping of the primary-excited (first) natural sloshing mode should,

generally speaking, be a function of the resonant wave amplitude; (iii) the



proposed machine learning approach is efficient tool for estimating the viscous
damping (logarithmic decrements) of the lowest (dominant) natural sloshing
mode.

Chapter 4 deals with resonant sloshing in an upright circular base tank.
The Reduced Order Narimanov-Moiseev-type modal equations by Faltin-
sen & Timokha (2016) are revisited. In the linear case, these equations
can be equipped with linear damping terms reflecting the viscous laminar
flows at the wetted tank surface. However, using the corresponding damp-
ing rates was not able to get a consistency with experimental data on the
phase-lag measured by French researchers in 2007 (EURMECH Award) for
the swirling-type resonant steady-state sloshing. This fact was extensively
discussed by Raynovskyy & Timokha who tried to speculatively to fit the
measurements with varying the damping rates. Following the machine learn-
ing approach from the Chapter 3, the Narimanov-Moissev-type asymptotic
modal equations for sloshing in an upright circular base tank are equipped
with appropriate nonlinear damping terms and analytical asymptotic peri-
odic solution is constructed. The result is formulated as Theorem 4.1. Sat-
isfactory agreement with experiments is reported. The main conclusions are
(i) viscous damping of higher natural sloshing modes cannot be neglected;
(i) viscous damping of the primary-excited (first) natural sloshing modes is
strongly nonlinear and, therefore, is a function of the resonant wave ampli-
tude.

The Chapter 5 lists the main conclusions to the dissertation and discusses
the future work. Overall, the dissertation addresses several open problems
on the role of viscous damping effects and develops a novel machine learn-
ing procedures to restore viscous damping terms in nonlinear asymptotic
model equations. The practical significance extends to aerospace engineer-
ing applications, where accurate prediction of sloshing loads is critical for
fuel tank design, marine transportation safety, and tuned liquid dampers for
structural vibration control. The developed methodology provides a system-
atic framework for incorporating experimental data into theoretical models

through machine learning, offering improved predictive capabilities for engi-
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neering design in cases where traditional CFD approaches face computational
or modeling challenges.
Keywords: hydrodynamic system, free surface, sloshing, reduced order

modeling, machine learning, viscous damping
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Introduction

Relevance of research topic. The liquid sloshing dynamics remains
one from most challenging topics for extensive studies in hydrodynamics and
applied mathematics due to crucial applications across aerospace, marine,
civil, and chemical engineering since analytical and numerical tools in solv-
ing the sloshing problems, especially, nonlinear, determine progress in de-
signing and operating spacecraft fuel tanks, liquefied natural gas carriers,
nuclear reactors, bioreactors, and seismic-resistant structures including lig-
uid dampers [1]. The coupled rigid body and liquid sloshing motions imply a
complex hybrid infinite-dimensional mechanical system where the body (con-
tainer) has six degrees of freedom governed by ordinary differential equations
but liquid sloshing is, in fact, a mechanical system with an infinite number
of degrees of freedom that are often associated with natural sloshing wave
modes.

To the author nest knowledge, the unique way to analytically study the
liquid sloshing dynamics and/or coupled tank-sloshing motions consists of
employing the reduced order modeling which is called in the literature on
sloshing the multi-modal method (see, reviews on the method in [2-4]). Its
idea consists of introducing the hydrodynamic generalized coordinates as an
infinite set of time-depending functions characterizing perturbations of natu-
ral sloshing modes and, based on original differential or variational statement
of the free-surface problem, as well as projective and asymptotic method,
derive the so-called modal equations — systems of ordinary differential equa-
tions coupling these generalized hydrodynamic coordinates. In the nonlinear
(resonant) case, the adopted specific asymptotic relations between the coor-
dinates make it possible to sufficiently simplify the nonlinear modal system
to a form, which admits analytical studies. This includes studying resonant
steady-state sloshing regimes, their stability and multi-stability phenomena

(two fully different wave regime exist with the same input data), secondary
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resonances, as well as chaotic wave behaviors, the studies that remain chal-
lenging with the Computational Fluid Dynamics (see, [5] and [2]).

Recent catastrophic failures in aerospace missions and marine transport,
along with the increasing use of liquid storage systems in seismic zones, have
intensified the need for accurate prediction and control of resonant slosh-
ing dynamics. A particularly challenging aspect that has gained attention
is the role of viscous damping in nonlinear modal systems, which facilitate
studies of the sloshing resonances especially for clean tanks without inter-
nal structures. By default, the the multimodal analysis is based on inviscid
hydrodynamics and, as numerous studies have shown [2]|, because nonlinear-
ity, in general, and nonlinear energy transfer from primary excited to higher
natural sloshing modes, in particular, play most important role to damp the
wave response, analytical results on wave / hydrodynamic force / hydrody-
namic moment amplitudes by the nonlinear modal equations are in rather
accurate agreement with experimental measurements [1]. However, recent
experimental and theoretical investigations of resonant sloshing which are
associated with modern applications, e.g., protein grows in containers, high-
lighted a series of wave phenomena that cannot be explained and modeled,
even qualitatively, when neglecting the viscous damping in the complex dy-
namical system. An example is the co-called Ikeda’s paradox [6] on swirling
(rotary waves) in a square base basin due to diagonal excitations: elementary
symmetry analysis states that wave elevations at perpendicular tank should
be equal and do not depend on the swirling wave direction (co- or counter-
clock) but measurements break this conclusion. Another example is co- and
counter-directed rotary waves due to circular orbital resonant excitation of an
upright circular container. In [7], inviscid analysis showed that both types of
these waves may exist and be stable but the counter-directed swirling wave is
not realized in model tests. In these two cases, one can show that introducing
small but non-zero damping makes the multi-modal analysis consistent with
experiments, at least, qualitatively.

In [8] and [4], where the two aforementioned paradoxes were explained by

small viscous damping, the authors followed the standard strategy and in-
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corporated linear damping terms in the nonlinear equations which described
the asymptotically dominant generalized hydrodynamic coordinate. How-
ever, this strategy failed to describe the phase lag between harmonic forcing
and resonant steady-state waves. This fact was found out and extensively
discussed in [4,9] documenting the failure with regard to experimental mea-
surements in [10] (EUROMECH prize of 2008!) who reported the phase lags
for swirling wave in an upright circular tank due to longitudinal excitation
of the lowest natural sloshing frequency. Further, German researchers [11]
conducted the dedicated experimental studies on the phase lag for resonant
sloshing in a longitudinally excited rectangular tank and showed, in partic-
ular, that the classical single-dominant Faltinsen-Timokha modal system |[3]
with linear damping terms in the dominant equation is not able to describe,
even qualitatively, the phase lag.

Based on the mentioned open problem that linear damping models fail to
capture the complex dissipative mechanisms for resonant sloshing, the present
dissertation studies make first step toward developing a machine learning
technique, which would enable to restore the viscous damping in nonlinear
modal equations.

Relation with academic programs, plans, themes, grants. This
thesis was conducted at the Department of Mathematical Problems of Me-
chanics and Control Theory of the Institute of Mathematics of the Na-
tional Academy of Sciences of Ukraine as part of the research projects “De-
velopment and investigation of mathematical models of complex objects
of mechanics and control systems” (2021-2025, state registration number
0121U100317), “Complex dynamical system in sciences: theory, mathemati-
cal modelling, numerical methods and implementation to advanced technol-
ogy” (National Research Foundation of Ukraine, 2020-2024, state registration
number 0120U104004), “Mathematical modeling of complex dynamical sys-
tems and processes actual to the state security” (2024-2025, state registration
number 0123U100853). The research aligns with the priority areas of funda-
mental research established by the National Academy of Sciences of Ukraine

in fluid mechanics and applied mathematics.
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Purpose and objectives of research. The primary purpose of this
dissertation is to develop a comprehensive machine learning-enhanced multi-
modal framework for analyzing damped nonlinear resonant sloshing in clean
containers of various geometries, with emphasis on rectangular tanks and

circular cylindrical tanks. The specific objectives of the research include:

e To derive and validate damped nonlinear modal equations for two-
dimensional resonant sloshing in rectangular tanks, incorporating vis-

cous dissipation effects through solving a inverse coefficient problem.

e To extend the multimodal analysis to three-dimensional swirling-type

resonant waves in circular cylindrical tanks.

e To develop machine learning algorithms for determining damping-
related coefficients from experimental data, bridging the gap between

theoretical predictions and observed behavior.

e To establish stability criteria and classify steady-state resonant wave

regimes in the presence of nonlinear damping terms.

e To validate the theoretical framework through comprehensive compar-
ison with experimental measurements of the phase shifts between har-

monic excitation and steady-state resonant wave regime.

Scientific novelty of the obtained results. The main results that
determine the scientific novelty of this thesis and are submitted for defense

are:

e First systematic study on how account for nonlinear viscous damping
effect in the nonlinear multimodal sloshing theory: Unlike previous ap-
proaches that relied on linear damping assumptions, this work develops
a framework where damping coefficients depend nonlinearly on modal
amplitudes and their derivatives, accurately captures the complex dis-

sipative mechanisms in resonant sloshing.

e Novel learning methodology for the damping coefficients identification:

A physics-informed approach is developed to learn damping-related co-
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efficients from experimental data, to establish a data-driven bridge be-

tween inviscid potential flow theory and viscous reality.

e Adaptive asymptotic modal equations for cylindrical tanks: New third-
order asymptotic relations are derived that accurately describe the
modal interactions in swirling flows, extending the Narimanov—Moiseev

theory to include the viscous—type effects.

e Quantitative validation of phase-shift phenomena: The developed the-
ory successfully predicts the phase lag between tank excitation and lig-
uid response, a critical parameter for resonance detection and control

that was inadequately described by previous models.

Practical significance of the obtained results. The theoretical
framework and computational tools developed in this thesis have direct ap-

plications in:

e Aerospace Engineering: Improved prediction of propellant behavior in
spacecraft tanks, enabling more efficient fuel management strategies and

safer mission design.

e Marine Transportation: Enhanced assessment of sloshing loads in LNG
carriers and oil tankers, contributing to structural design optimization

and operational safety guidelines.

e Seismic Engineering: Better understanding of liquid dampers’ perfor-
mance in earthquake-resistant structures, facilitating the design of more

effective vibration control systems.

e Bioprocess Engineering: Accurate modeling of mixing dynamics in or-
bital shaken bioreactors, optimizing cell culture conditions and scaling-

up procedures.

e Industrial Safety: Development of predictive tools for preventing
sloshing-induced accidents in chemical storage facilities and nuclear cool-

Ing systems.
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The machine learning algorithms developed can be adapted to other fluid-
structure interaction problems where empirical damping models are required.

Personal contribution of the PhD candidate. The results presented
in this thesis were obtained by the PhD candidate independently. The can-
didate personally:

e Derived all asymptotic modal equations and steady-state analytical so-

lutions for steady-state waves when nonlinear damping may matter.

e Developed and implemented the machine learning algorithms for the

coefficients identification

e Performed numerical simulations and validated results against experi-

mental data

e Prepared publications and conference presentations

In collaborative works, the supervisors provided guidance on research direc-
tion, problem formulation, and manuscript revision, while the experimental
data used for validation were obtained from published sources and collabo-
rative partners.

Approbation of the thesis results. The main results of the thesis

were reported and discussed at:

e Seminar of Department of Mathematical Problems of Mechanics and
Control Theory (Kyiv, 2020-2026);

e Bogolyubov Kyiv Conference “Problems of Theoreticall and Mathemat-
ical Physics” dedicated to the 115th anniversary of MM Bogiolyubov
(1909-1992), September 24-26, 2024, Kyiv, Ukraine;

e VIII mixknaposna naykosa koudepentiiss CYHYACHI ITPOBJIEMU ME-
XAHIKN. Kuis, 28-29 ceprns 2025 poxy;

e XX MixxnapogHa HaykoBa KoH(epeHIia iMmeHi akajemika Muxaiia

Kpasuyka. 17-20 nmctonaga 2025 p.

Publications. The results of the thesis have been published in following

scientific publications:
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Chapter 1

Overview of the literature and the dissertation

studies concept

1.1. Reduced order modeling in liquid sloshing

The present dissertation centres around hybrid mechanical systems con-
sisting of a rigid tank moving with, generally speaking, six degrees of free-
dom according to a prescribed time-dependent law (periodic and resonant in
these studies) where the contained liquid has a free surface. In the literature,
these free-surface liquid motions are called sloshing. Mathematically, the lig-
uid sloshing dynamics in the rigid containers is described by an evolution
initial-and-boundary value problem with an free boundary. Straightforward
approaches to analyzing the hydrodynamic problem normally adopt diverse
numerical methods of the so-called Computational Fluid Dynamics (CFD).
The CFD methods are applied to solve the aforementioned initial-boundary
value problems with diverse Cauchy conditions which determine an initial po-
sition of the free surface and initial liquid velocity field. For prescribed tank
motions, the CF'D solutions describe the so-called transient waves caused by
initial perturbations and excitations (tank motions). When these excitations
do not lead to resonances in the hydrodynamic system, employing the CFD
methods looks a rather rational way in engineering the hybrid mechanical
systems.

A fundamentally different physical problem arises when the moving rigid
container undergoes periodic resonant excitations. In that case, transient
sloshing tends to possess a steady-state wave regime that develops over long
time scales after transient effects decay. The steady-state regimes may be of

diverse type, coexist with each others or be unstable that yields the chaos.
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Therefore, the specific periodic steady-state sloshing pattern that emerges
is strongly dependent on the initial conditions (Cauchy conditions) so that
small change of these condition can lead to different steady-state resonant
wave regimes on a long time scale. Description of all possible steady-state
wave regimes is called classification.

Because the problem on steady-state resonant sloshing may not have a
unique solution but rather multiple solutions (different stable steady-state
waves occurring for the same input physical parameters), to classify all pos-
sible steady-state waves by solving the original free-surface Cauchy problem.
One should conduct an infinite set of numerical trial runs with different initial
conditions. An even more challenging problem is how to discriminate real
(mathematical and physical) hydrodynamic instability and numerical insta-
bility. Especially, when chaotic sloshing is detected in computations. Is that
a physically real chaos in the hydrodynamic system or a product of inaccu-
rate numerical simulations, a failure of the adopted CFD method? Hence,
the nonlinear resonant sloshing problem on steady-state wave regimes and
their classification (description of all possible stable/unstable steady-state
resonance waves) requires development dedicated analytical approaches.

Such an appropriate approach could be the so-called nonlinear multi-
modal method which treats original evolution boundary value problem as a
problem of analytical mechanics. The method is based on the Reduced Order
Modeling concept. It makes it possible to reduce the original free-boundary
value problem to a system of ordinary differential equations with respect
to the generalized hydrodynamic coordinates which determine instant wave
patterns. This system is a hydrodynamic analogy of the Euler-Lagrange—
type equations and it has, generally, an infinite number of degrees of free-
dom. Once this (modal) system of differential equations has been derived and
transformed to a finite-dimensional form, it becomes suitable for analytical
studies, including for construction of analytical periodic solutions as well as
implementation of other well-established methods known from the complex
dynamical systems theory.

The key elements of the aforementioned Reduced Order Modeling ap-
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proach and the present dissertation as well are: the projective multi-modal
method based on the Bateman-Luke variational principle; the general infinite-
dimensional nonlinear modal system of differential equations of the Miles-
Lukovsky type; its finite-dimensional asymptotic Narimanov-Moiseev-type
approximate form (for upright containers); nonlinear damping terms incor-
porated into the latter equations which, in the linear case, imply logarith-
mic decrements of the natural sloshing modes, if these modes are adopted
in the modal representation of the instant wave patters where the gener-
alised hydrodynamic coordinates appear as time-dependent coefficients in the
modal representation; analytical studies of the finite-dimensional Narimanov-
Moiseev—type asymptotic modal equations through construction of their sta-
ble/unstable periodic (steady-state) solutions; development of a machine
learning procedure to restore the nonlinear damping terms by using a limited

set of experimental measurements.

1.2. Natural sloshing modes and frequencies

Each degree of freedom in the Reduced Order Models, nonlinear modal
systems is associated with perturbation of natural sloshing mode which is
a standing wave occuring on the free surface in the motionless container.
The natural sloshing modes were first mathematically and rigorously intro-
duced and analyzed (for an upright container with a circular cross-section)
by Mykhailo Ostrogradsky [12] in the early 19th century. As we noted, these
modes constitute standing waves on the liquid free surface of the contained
liquid with the corresponding natural sloshing frequencies and the container
does not move but sloshing is described within the framework of linear ap-
proximation.

A generic mathematical theory for the corresponding spectral boundary
value problems with a parameter on part of the boundary, which, prop-
erly, describes the natural modes and frequencies, was developed only in the
1960s [13]. According to the spectral theorems, any linear wave in station-
ary containers is a superposition of standing waves by the natural sloshing

modes and frequencies. Moreover, any instantaneous surface pattern, even
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for nonlinear sloshing in moving containers, can be expanded by a functional
series in the natural modes. The nonlinear case assumes, additionally, that
the tank walls are vertical at the free surface.

As we announced, the nonlinear multi-modal method introduces a set of
hydrodynamic generalized coordinates associated with the perturbed (rel-
ative to the static position) liquid flows (perturbed velocity potential and
free-surface patterns) via the natural sloshing modes. The method derives
(modal) systems of nonlinear ordinary differential equations coupling the
generalized coordinates and generalized velocities which are time-depending
coefficients in functional representations of the free surface and velocity po-
tential. These modal equations serve as analogs of the Euler-Lagrange equa-
tions for this type of hydro-mechanical system. The derivation of the non-
linear modal equations utilizes methods of analytical mechanics, which are,
normally, based on variational formulations of the Hamilton-Ostrogradsky
type. The derived modal systems can, theoretically, be used for direct sim-
ulation of nonlinear surface waves as well as associated hydrodynamic forces
and moments (the first problem of mechanics), or for modeling the coupled
body-liquid dynamics. In the latter case, the modal equations should be an-
alytically coupled with equations of motions of the rigid container [1,14,15].

The multi-modal modeling currently represents virtually the most effec-
tive tool for studying resonance steady-state liquid sloshing, investigating
their stability, internal resonances, chaos as well as the coupling between
the rigid body and liquid motions. The derivation and machine learning of
such modal systems, adapted for studying damped sloshing, is in focus of the

present dissertation.

1.3. Appearance of linear and nonlinear multi-modal
methods

The word ‘multimodal’ (modal) originates from the famous paper (3],
which was published in 2000. However, historically speaking, the multi-modal

method was proposed fifty years earlier, in the 1950s-60s, when researchers
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first encountered the lack of knowledge on liquid sloshing and associated
hydrodynamic loads in aircraft, spacecraft, and maritime containers. Scien-
tific legacy of the initial steps toward the development of these methods is
systematized in [14,16-21] and [13,22-30]. At that time, researchers basi-
cally focused on the theoretical analysis of linear (small-amplitude) liquid
sloshing as well as experimental studies of nonlinear resonant phenomena.
Experiments by the USA researchers were best documented in the NASA
report [16]. Experiments by Soviet scientists were reported in [15,24,31-33].

The linear multi-modal method (see the original works [13,25,34-38|, and
modern studies [1,39], which describe details of this method) was proposed in
the 1950s. The method, when being applied to linear sloshing problem, de-
rives an infinite set of uncoupled linear oscillators (uncoupled linear ordinary
differential equations), collectively referred to as the linear modal system, in
which inhomogeneous terms are functions of the six generalized coordinates
(degrees of freedom) of the rigid body motions, and the unknowns are the
hydrodynamic generalized coordinates which, as we already stated, imply
perturbation of the free boundary by the natural sloshing modes.

The multi-modal method treats linear liquid sloshing as a linear mechani-
cal system with an infinite number of uncoupled degrees of freedom. It is nec-
essary to know the natural sloshing modes, ¢,,, frequencies, o,, and the lin-
ear Stokes-Joukovskii potentials, 2y = (201, 02, 203) defined in the unper-
turbed liquid domain ). Considering together the linear modal system and
dynamic equations of the rigid container, and using the linearized Lukovsky
formulas, which express hydrodynamic forces and moments in terms of hy-
drodynamic generalized coordinates, makes it possible to analyze coupled
motions of the mechanical ‘body-liquid’ system.

In the linear modal system and the Lukovsky formulas, the hydrodynamic
coefficients are integrals of €2y, v, and their derivatives. This implies that
having known € and ¢,, and using analytical and/or numerical methods
for ordinary differential (modal) equations makes it possible to find a semi-
analytical solution to the linear liquid sloshing problem (see, Chapter 5 in [1]

and [40-43|), thereby describe the linear coupled dynamics.
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The Stokes-Joukovski potentials, g;, © = 1,2,3, yield the coefficients
at inhomogeneous terms of the linear modal equations associated with the
three angular degrees of freedom of the rigid tank. They are solutions to
the Neumann boundary value problems in the hydrostatic liquid domain
(o which were first derived by Nikolay Joukovski (1885) [44] who studied
spatial motions of a rigid body with cavities completely filled by an ideal
incompressible liquid. Exact analytical expressions for {2y; are rare exceptions
(see, Chapter 5 in [1]).

The natural sloshing modes are eigenfunctions of a special spectral bound-
ary value problem in the unperturbed (hydrostatic) liquid domain Qy. The
spectral parameter x appears in the boundary condition on the mean free
surface Xy, and the natural sloshing frequency o = ,/kg (g is the Earth’s
gravitational acceleration). The traces ¢, |y, define the standing wave shapes
by the natural sloshing modes. These were first described by Mikhail Ostro-
gradsky for a vertical circular tank. His work [12| was submitted to the Paris
Academy of Sciences in 1826 and subsequently generalized by Poisson [45]
for other reservoir shapes.

Rigorous mathematical theory for the spectral problems on natural slosh-
ing modes and frequencies was developed in the 1960s (see, Chapter VI in [13]
and [39,46]). Specifically, the theory states that (i) the spectrum consists
solely of positive eigenvalues, x, with a single accumulation point at infinity
(compared to the external wave problem in ocean surfaces, where the spec-
trum is continuous), and (ii) ¢, |x, constitute, within to a nonzero constant,
a functional basis in Ls(3g). The point (i) is crucial for understanding why
the Korteweg-de Vries and Boussinesq equations (infinite liquid volume) and
modal systems (liquid in a container) arise from the same free-surface bound-
ary value problem yet have different mathematical natures. The point (ii) is
the fundamental fact for introducing the hydrodynamic generalized coordi-
nates.

In the 1960s-1970s, Selim Krein [47, 48] (see also [49, 50]) generalized
these spectral theorems to the case of viscous incompressible liquids, while

Kopachevsky incorporated the surface tension effects (part II in [51] and
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[47,52]). The problem on natural liquid sloshing in elastic reservoirs is of
particular interest, with various aspects studied in [22,25,26, 30, 53, 54].

In the 1950s-1980s, primary focus has been on deriving the analytical
approximate natural sloshing modes and linear Stokes-Joukovski potentials.
Owing to a need in satisfying the mass conservation, solutions in [37,55] were
based on the Trefftz method, often utilizing the so-called harmonic polyno-
mials [37]. Completeness of the harmonic polynomials in two-dimensional
and three-dimensional domains was proven in [56,57| for star-shaped liquid
volume geometry. The constructed Trefttz solutions are particularly effective
and ensuring a uniform convergence when singularities [13,58-61] near corner
points are taken into account [40,62|. Nowadays, harmonic polynomials are
widely employed in computational schemes such as the Harmonic Polynomial
Cell (HPC) method [63,64]. With the advancement of computer capabili-
ties in the 1990s, finding ¢,, and €2y has become much simpler. Exceptions
may include non-smooth tanks containing partitions, grids, etc., leading to
singular behavior of Vi, [40,62,65-68|.

1.4. Pioneering analytical mathematical studies on

nonlinear liquid sloshing

Historically first studies of nonlinear sloshing were originated in the 1950s
by Penny & Price [69], Moiseev [70], Narimanov |71], and Perko |72, 73].
Using the perturbation theory [69], Moiseev [70] constructed an asymptotic
steady-state (periodic) solution for the nonlinear liquid sloshing problem in a
rigid tank undergoing small-amplitude horizontal and/or angular harmonic
motions with the forcing frequency o close to the lowest natural sloshing
frequency oq. He considered the case of finite liquid depth in a tank under-
going longitudinal motions and proved that if the non-dimensional forcing
amplitude is of order ¢ < 1, the lowest natural sloshing mode is excited
with amplitude of the order O(e'/?). Necessary condition of the Moiseev’s

asymptotic scheme is the relation

2 2
o _0-1

2
07

= 0(62/3),
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which formalizes the closeness of the forcing frequency to the lowest natural
sloshing frequency, o — o1. Moiseev’s theory implicitly assumes the absence
of internal (secondary) resonance [1,74-77| in this hydrodynamic system.

Moiseev’s asymptotic steady-state solution was analytically derived (in
an explicit form) for a two-dimensional rectangular tank in [78,79]. Other
tank shapes were considered in [14,80-82|. Deriving Moiseev’s asymptotic
solution analytically involves cumbersome calculations due to the need to
solve a sequence of boundary-value problems analytically.

In the 1980s, while analyzing quasi-periodic liquid sloshing regimes, Miles
[83,84] generalized Moiseev’s results and derived the so-called Miles equations
which couple slowly varying dominant amplitudes from Moiseev’s theory.
Miles considered horizontal harmonic tank excitations of a vertical circular
cylindrical tank with the forcing frequency close to the lowest natural slosh-
ing frequency. He used Moiseev’s asymptotics for o and o7 combining it with
separating fast and slow timescales in the Bateman-Luke variational formu-
lation [85-87|. Miles’ equations were later derived for upright tanks with
rectangular base. Usage of those equations for studying the quasi-periodic
resonant sloshing, its stability and classification including for chaos is widely
recognized as mainstream [83,84,88] in this applied mathematical field. Both
horizontal and vertical (Faraday waves) harmonic excitations were consid-
ered [83,88-94]. The papers [95,96] utilized the Miles equations to study the
coupled tank-liquid motions with an amplitude-constrained external force.

Using perturbation technique, Narimanov |71] first derived weakly non-
linear modal equations describing the resonant liquid sloshing. Narimanov
was unaware of Moiseev’s results but postulated an asymptotic relationship
between hydrodynamic generalized coordinates and hydrodynamic general-
ized velocities in the same way as if that follows from the Moiseev peri-
odic solution. The first Narimanov—type modal systems in [71] (similar to
those in [97-100]) contained algebraic errors which were later corrected by
Lukovsky [15,101-103|. Narimanov’s technique also results in extensive and
cumbersome calculations, which significantly increase as the number of in-

troduced hydrodynamic generalized coordinates grows. Consequently, all ex-
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isting Narimanov modal systems are of small dimensionality, involving only
two to five (out of an infinite number of) hydrodynamic generalized coor-
dinates. Narimanov’s modal systems were derived for circular, rectangular,
conical, and spherical tanks, as well as for upright circular cylindrical tank
with rigid-ring baffles [15,102-104]. Nowadays, this method is almost un-
used and has arguably been supplanted by variational versions of the modal
method [105-107|, which are typically based on the Bateman-Luke-type vari-
ational formulation [1,15,85-87|. This variational formulation makes it pos-
sible to naturally derive both the dynamic and kinetic parts of the boundary-
value problem on liquid sloshing [1,15,108-110].

1.5. Combining variational and multi-modal methods

The multi-modal method based on the Bateman-Luke-type variational
formulation was firstly proposed in 1976 by John Miles and Ivan Lukovsky
[102,111]. They independently derived a nonlinear modal system in terms
of generalized coordinates and generalized velocities for liquid sloshing in an
upright tank and prescribed oscillatory translational tank motions. Later on,
Lukovsky derived a nonlinear modal system, which is now known as the Miles-
Lukovsky system. This system allows for arbitrary tank motions [3, 112].
Lukovsky also proposed a nonconformal mapping technique for tanks with
non-vertical walls [101,113-116] and derived the so-called Lukovsky formulas
for hydrodynamic force and moment [15,102] (see, Chapter 7 of 1| where an
alternative derivation of these formulas is proposed). He also demonstrated
how to use the Bateman-Luke variational formalism to derive the equations
of motion for the coupled ‘rigid tank-liquid’ system [102,117].

By considering specific asymptotic relations between the hydrodynamic
generalized coordinates and generalized velocities, the Miles-Lukovsky modal
system can be reduced to a weakly nonlinear form, now known as adap-
tive nonlinear (asymptotic) modal systems [1,15,118-120]. Both the Miles-
Lukovsky and adaptive nonlinear modal systems require finding the natural
sloshing modes, ¢, and the nonlinear Stokes-Joukowski potentials, €2, in an

explicit analytical form. The analytical natural sloshing modes must also
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be continuously defined above the hydrostatic free surface »j. This and
other limitations of nonlinear modal methods are discussed in more detail in
Chapter 7 of the book [1] and in [113,118,120].

By expressing the velocity potential via functional series with time-
dependent coefficients (generalized velocities) when the functional basis co-
incides with the set of natural sloshing modes, Perko [72, 73| developed a
numerical modal method which used to model short-term transient waves.
In the 1970s-1980s, the Perko method (with several modifications) was
utilized by Chakhov [121, 122| and Limarchenko with his PhD students
[123-125, 125-127] to simulate diverse transient sloshing phenomena as-
sociated with spacecraft applications. Specifically, to derive approximate
nonlinear modal equations, Limarchenko employed the classical Hamilton-
Ostrogradsky variational statement combining this statement with a pertur-
bation technique and a Trefftz projective scheme. The latter was required
because the variational formulation of the Hamilton-Ostrogradsky derives
from the necessary extrema condition only dynamical boundary condition of
the hydrodynamic problem while the kinematic one should be solved by the
Trefftz method. As matter of the fact, Limarchenko’s approach and simu-
lations are a kind of realising the Perko method but in a weakly-nonlinear,
third-order approximation. The Perko and, of course, Limarchenko views on
the nonlinear sloshing are unsuitable for analytical studies of steady-state
waves. The authors do not pretend conducting these studies but restrict

themselves to calculating transient waves on a relatively short time scale.

1.6. Using nonlinear multi-modal systems in analyti-

cal studies

In the 2000s, studies on nonlinear liquid sloshing dynamics bifurcated into
numerical and analytical branches which possessed their own life and devel-
oped almost independently. Achievements in numerical modeling of that time
are well outlined in [5] (see also [128-134]). The computational schemes adopt

hydrodynamic models of a viscous incompressible liquid. The published nu-
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merical results demonstrate rather efficient computations of nonlinear liquid
sloshing. Ability to model wave breakings and/or fragmentation of the free
surface, overturning, wave impacts on walls, and flip-through phenomena
is illustrated in several examples as well. The aforementioned phenomena
cannot be accurately described within physical (mathematical) models em-
ployed in analytical studies of the liquid sloshing dynamics. These models
are, normally, weakly nonlinear, assume an ideal incompressible liquid with
potential flows and are restricted to assumptions on smooth and continuous
free surfaces.

One should note that similar separation of numerical and analytical ap-
proaches have in the 20th century occurred in the ocean waves theory. At
the present time, the ocean waves dynamics is studied, almost independently,
by either CFD methods applied to the original free-surface boundary prob-
lems or employing approximate analytical surface wave models such as the
Korteweg-de Vries and Boussinesq equations that are a very special classes
of weakly-nonlinear partial differential equations [135]. The latter approxi-
mate analytical models are normally not used in engineering computations.
Instead, the models appear as the main mathematical apparatus for quali-
tative analysis and classification of the ocean wave types, their stability, as
well as establishing the chaos in hydrodynamic systems. They are also non
invertible when the task consists of parametric studies of the solution versus
initial scenarios and input parameters.

Because the Perko-type methods belong to direct numerical approaches to
the liquid sloshing dynamics, albeit using simplified modal-type mathemat-
ical models, it is of limited interest for computing hydrodynamic loads and
describing the aforementioned wave phenomena on the free surface, as well
as for analytical studies. This explains why the Perko scheme is rarely used
in modern studies. Examples are limited to ad hoc computations by either
the fully nonlinear Miles-Lukovsky systems as it has been done in [136, 137]
or weakly-nonlinear modal systems derived and utilized in [126, 138-144].
Another drawback of the Perko method is that the corresponding systems of

ordinary differential equations are stiff in computing. To provide stable and
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robust computations, at least, on a relatively short time scale, the adopted
systems of ordinary differential equations require incorporating an artificial
damping which suppresses spurious higher harmonics [138,139]. Otherwise,
because of amplification of, generally, infinite set of higher harmonics, the
time-step integration becomes unstable over relatively long time intervals.

In view of the required damping in the modal systems, using the Perko—
type methods for computations makes sense when containers are equipped
with slosh-suppressed devices which cause/yield a huge damping in the hy-
drodynamic system. This makes, physically, the adopted modal systems
non-stiff. Examples are tanks with perforated screens [142-144].

An intense usage of the nonlinear modal method as an effective tool for an-
alytical studies has been, to some extent, associated with a growing practical
interest to clean (without internal structures that have sharp edges) contain-
ers, including those carrying Liquefied Natural Gas (LNG). This happened in
the 90’s that motivated many researchers returning to ideas of the nonlinear
modal method. In 2000 [3]|, this has been done by Faltinsen, Rognebakke,
Lukovsky, and Timokha who revisited the Bateman-Luke-type variational
formalism to derivation of nonlinear modal equations and demonstrated all
the needed details on how the multi-modal modeling can explain stable asn
unstable steady-state resonant wave regimes and simulate transients for the
simplest possible case — the case of a rigid rectangular tank. Their studies
initiated a new series of publications on nonlinear modal systems, mainly
for rectangular and circular tanks, where exact analytical ¢, and €2y can be
constructed, and the liquid depth is finite.

Two-dimensional nonlinear resonant liquid sloshing in a smooth rectangu-
lar tank with a finite liquid depth were studied in [3,75,118,145-149] by using
various nonlinear modal systems. The resonance excitations of the tank were
assumed being of small amplitude, of the asymptotic order O(e) < 1, and
the excitation frequency o close to the lowest natural sloshing frequency o;.
The legendary weakly-nonlinear modal system that describes the resonantly-
excited sloshing [3] utilises the Miles-Lukovsky equations and, by apply-

ing the Narimanov-Moiseev asymptotics to them, transforms the problem
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to three coupled ordinary differential equations with respect to the gener-
alized hydrodynamic coordinates responsible for amplification of the three
lowest natural sloshing modes. Transient and steady-state wave regimes were
successfully described for both prescribed harmonic oscillations [3] and for
coupled motions (floating tank on the sea surface [150-152]).

The steady-state resonant liquid sloshing in two-dimensional rectangular
container is then characterized by the soft-spring type response curves if
the depth-to-the -tank-width ratio > 0.3368..., and the character changes
to the hard-spring type behavior as < 0.3368... [1,153]. Mathematical
analysis of the single-dominant nonlinear multimodal system is reported in
[118,145,146].

The single-dominant nonlinear modal system [3| becomes physically in-
applicable with increasing excitation amplitude, at the critical liquid depth
h = 0.3368..., and when the mean liquid depth tends to zero (shallow liquid
depth limit). This failure is a consequence of secondary (internal) resonances
in the hydrodynamic system. These resonances occur when no =~ o, for
some integer n where ¢ is the forcing frequency and o, is the nth natural
sloshing frequency. The secondary resonances lead to an increase in ampli-
tude of the nth natural sloshing mode through a nonlinear energy transfer
from the primary (o1) to secondary (o,) excited natural sloshing modes. To
account for secondary resonance of the nearly steady-state resonant slosh-
ing in a rectangular tank with a finite liquid depth when the lowest natural
sloshing mode is excited, the so-called adaptive modal systems should be de-
rived [75,146]. The concept of the adaptive multi-modal modeling suggests
introducing several (non-single) dominant hydrodynamic generalized coordi-
nates (natural sloshing modes) which are secondarily resonance excited and
possess the lowest asymptotic order O(el/ 3). These extra dominant natural
sloshing modes are normally associated with the higher harmonics no ~ o,
in the nearly steady-state wave response. The adaptive multimodal method
was validated by comparison with experimental measurements [75, 76, 139].
When the secondary resonances matter, the corresponding steady-state wave

amplitude response curves are characterized by extra peaks in the primary
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resonance region. More details for adaptive multi-modal systems and their
structure can be found in Chapter 8 of the book [1].

Employing the adaptive multi-modal modeling, Hermann & Timokha
[146] demonstrated that the critical liquid depth is a function of the excitation
amplitude (with the limiting case as ¢ — 0 being 0.3368...) and explained
discrepancy between its theoretical prediction and the measured value 0.28
observed in the classical experimental work [154]. Adaptive multi-modal sys-
tems [147-149] also exploit lower-order asymptotics of the secondary-excited
generalized hydrodynamic coordinates.

Deriving the nonlinear multi-modal system [76| for resonant liquid slosh-
ing in a rectangular tank with small (shallow or intermediate) liquid depth
requires the fourth-order asymptotic ordering of the Boussinesq type. For-
mally, the Boussinesq—type asymptotics is a consequence of combining those
by Moiseev and Korteweg-de Vries [79,155,156]. All the hydrodynamic gener-
alized coordinates and the dimensionless liquid depth in the Boussinesq—type
modal equations are of the same asymptotic order O(e'/4). The correspond-
ing nonlinear modal equations contain only the fourth-order polynomial non-
linearities. The system is formally infinite-dimensional. After truncating the
infinite-dimensional system of ordinary differential equations and incorporat-
ing linear damping terms with damping coefficients associated with laminar
viscous boundary layer on the mean wetted tank surface (as in Chapter 6 of [1]
and [157-161]), one can numerically find steady-state (periodic) stable reso-
nant waves as well as simulate transient sloshing. Following this way provides
a good agreement with experimental measurements from [76,162,163|. As for
the steady-state wave experimental response curves by Chester [76,162-164],
theoretical amplitude-frequency curves confirmed a ‘finger-like’ shape with
multiple peaks in the primary resonance zone (where o & o1). Increasing
the excitation amplitude and /or decreasing the liquid depth (passage to shal-
low water) renders the Boussinesq—type nonlinear modal system physically
inapplicable [76] due to invertible wave breaking, overturning, and fragmen-
tation of the free surface, and other phenomena which make the constructed

fourth-order asymptotic theory disputable. Reasons are that the free-surface
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representation suggests be smooth and the aforementioned phenomena cause
significant viscous damping. A detailed classification of nonlinear resonant
sloshing for shallow water with an emphasis on local surface phenomena is
provided in Chapter 8 of [1]. It prescribes four different wave types.

Damping of nonlinear resonant liquid sloshing in a clean rectangular tank
is difficult to model with linear damping terms associated with logarith-
mic decrement of the corresponding natural sloshing mode, especially, when
damping mechanism is not continuous. Examples are free-surface fragmen-
tation due to breaking waves or, e.g., ceiling impact, whose effect can be
incorporated into nonlinear modal systems [3, 75] by employing Wagner’s
theory [165]. In the latter case, the damping rate is a non-continuous func-
tion of the time.

Further, the viscous damping can be caused by a viscous turbulent layer
during liquid flow through porous screens, i.e., when the tank is not clean and
contains internal sharp structures. How to account for damping in screen-
equipped containers is shown in [138, 142,166, 167]. The screen is setup in
the middle and may be characterised by different screen porosity ratio. For
smaller screen porosity ratios, 0 < S, < 0.5, and relatively small excitation
amplitudes, using the pressure drop condition across the screen [168], integral
terms were derived to be incorporated in nonlinear modal systems [142,166]
to account for the viscous damping effect. The modified nonlinear modal
systems demonstrated results that were both quantitatively and qualitatively
consistent with experimental data. For higher porosity ratios, 0.5 < .5, < 1,
the screen sufficiently changes the natural sloshing modes and frequencies [65]
that modifies analytical structure of linear [167] and nonlinear [138] modal
systems. Secondary resonances become then more pronounced, and the
amplitude-frequency response curve peaks in the primary resonance region
differ from those observed in a clean rectangular tank. Nonlinear modal sys-
tems for tanks with porous screens have been derived, studied, and validated
in [142-144,169,170].

Generalizations of the two-dimensional flow results on single-dominant

modeling [3] to the case of a three-dimensional resonant sloshing in upright
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tanks with a rectangular base are reported in [171]. The primary focus is
on a nearly square cross-section which results in a situation where the two
lowest oscillation modes have equal natural sloshing frequencies. The cor-
responding nonlinear modal system of the Narimanov-Moiseev—type was de-
rived in [171,172]. It has nine degrees of freedom and couples two dominant,
O(el/ %), hydrodynamic generalized coordinates which correspond to the low-
est natural sloshing frequency. This asymptotic nonlinear modal system effec-
tively provides an analytical classification of steady-state wave regimes (pla-
nar, diagonal, nearly diagonal, and circular waves) for longitudinal and diag-
onal harmonic excitations of the tank [171,173] and, later on, for arbitrary
periodic resonant tank motions [174]. The classification was made by con-
structing analytical periodic solutions of the nonlinear Narimanov-Moiseev—
type modal system. The solutions depend on four lowest-order amplitude
parameters whose analysis makes it possible to compute and draw steady-
state wave amplitude response curves, particularly when the aspect ratio of
the tank dimensions is perturbed near unity [172,175,176]. A good qualita-
tive agreement with experiments was shown, including estimates of frequency
ranges where chaotic waves occur. On the other hand, theoretical transient
and steady-state waves were not quantitatively supported by experiments
due to the secondary resonance effect, which becomes especially pronounced
for swirling, even at sufficiently small excitation amplitudes. Including the

secondary resonance effect led to adaptive modal systems [139, 177].

1.7. Nonlinear multi-modal reduced order models of

resonant sloshing in upright axisymmetric tanks

In the 1980s, Lukovsky [102,117,178] derived a finite-dimensional nonlin-
ear asymptotic modal system of the Narimanov-Moiseev—type, which couples
five hydrodynamic generalized coordinates. This system describes resonant
liquid sloshing in an upright circular cylindrical tank exposed to longitudinal
harmonic excitations with the forcing frequency close to the lowest natu-

ral sloshing frequency. He also constructed analytical asymptotic periodic
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solutions of this system to demonstrate occurrence of planar and swirling
steady-state waves, analysed their stability by using the linear (first) Lya-
punov method, as well as validated these semi-analytical results by compar-
ing them with experimental data [179]. In [180], this nonlinear asymptotic
modal system has been re-derived to classify steady-state wave regimes (as
in [15,117]) but the steady-state analysis was mainly based on numerical
approaches.

The Lukovsky five-dimensional weakly-nonlinear modal system [15, 102]
and its periodic solutions were in focus of [181] whose authors analyzed the
behavior of nodal curves on the liquid surface for transient and steady-state
resonant waves. These visualizations showed that the nodal curves are far
from straight lines as wrongly claimed in other (simpler) theories. This is
due to significant contribution of higher-order natural sloshing modes. Ex-
isting experimental observation qualitatively confirmed that behavior of the
nodal curves as they are predicted by Lukovsky’s theory. Faltinsen & Timo-
kha [1] (Chapter 9) in their fundamental textbook revisited analytical studies
of steady-state resonant sloshing in an upright circular base tank by exploit-
ing the Lukovsky modal system and compared these theoretical results with
experimental findings presented in [10].

Even though Lukovsky restricted his analysis to five degrees of freedom,
the Narimanov-Moiseev asymptotics for axisymmetric tanks requires, gen-
erally, accounting for an infinite number of second- and third-order hydro-
dynamic generalized coordinates when deriving the corresponding nonlinear
asymptotic modal systems [113,120]. For a vertical circular cylindrical tank,
an infinite-dimensional modal system of the Narimanov-Moiseev—type was
first derived and analyzed in [119]. The infinite number of second- and third-
order hydrodynamic generalized coordinates had little effect on Lukovsky’s
qualitative results regarding periodic steady solutions (waves), except for
certain liquid depths and frequencies where secondary (internal) resonances
occurred in the infinite-dimensional system as predicted in [7,74,104].

As we stated above, Lukovsky also analytically derived and analyzed pe-

riodic solutions of the five-dimensional nonlinear modal system [102,182,183]
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which correspond to resonant steady-state sloshing in a vertical annular cylin-
drical tank when the excitation frequency is close to the lowest natural slosh-
ing frequency. In [184], his modal system was re-derived and modified by
including additional third-order hydrodynamic generalized coordinates (de-
grees of freedom). The latter paper also reports experimental studies on
resonant sloshing due to longitudinal tank excitations. Comparing the ex-
perimental and theoretical steady-state wave amplitude response curves [184]
demonstrated good agreement for the planar standing wave mode, but, even
with the inclusion of speculative additional terms (for alignment with exper-
imental baseline data), a visual discrepancy between theory and experiments
for the circular wave was apparent. An attempt to derive a nonlinear modal
system of the Narimanov-Moiseev—type for an off-center column position was
made in [185]. Liquid sloshing a vertical annular tank with transverse parti-
tions were studied in [186, 187].

For tanks with non-vertical walls, to the author best knowledge, exact
analytically-presented natural sloshing modes do not exist in the literature,
and, furthermore, a normal (single-valued) presentation of the free surface
becomes impossible. These two problems on the analytical natural slosh-
ing modes and free-surface presentation, can be solved by employing the
so-called non-conformal mapping technique proposed in 1975 by Lukovsky
[101, 103, 188, 189]. This analytical technique was combined in [101, 103]
with Narimanov’s third-order perturbation scheme. The results are low-
dimensional weakly-nonlinear (modal) systems of ordinary differential equa-
tions with respect to the generalised hydrodynamamic coordinates to describe
resonant sloshing. This combined approach has also been utilised in the man-
ner of the Perko method by Limarchenko [126,127,141] to simulate transient
waves. Finally, the non-conformal mapping technique has been adopted in
the variational method by Miles-Lukovsky [15,102,113|. This made it possi-
ble to derive the Miles-Lukovsky infinite-dimensional nonlinear modal system
for tanks with non-vertical walls as well as diverse weakly-nonlinear nodal
equations.

The multidimensional nonlinear modal systems of the Narimanov-
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Moiseev-type have been derived for conical and spherical containers. Us-
ing these systems facilitated studies of resonant sloshing in these containers
caused by excitations of the lowest natural sloshing frequency [113,114]. The
main difficulty in implementation of the non-conformal mapping technique
to other tank shapes remains the absence of an effective and highly accu-
rate analytical approximation of the natural sloshing modes such that the
approximate natural sloshing modes accurately satisfy the Laplace equation
and zero Neuman condition on the tank walls for any admissible instant
shape of the liquid domain. The approximate natural sloshing modes should
also allow for analytical continuation across the free surface. There are other
limitations of the nonlinear modal method for tanks with non-vertical walls
that are described in [15,120] and Chapter 9 of the book [1].

According to the results in [80,190,191], the unperturbed flat (horizontal)
static free surface in a circular conical tank with a small opening angle can
be replaced by a spherical ‘cap’, in order to construct an analytical solution
to the spectral boundary problem on natural sloshing modes and frequencies
in terms of spherical functions. Using such approximations of the natural
sloshing modes, a nonlinear modal system of the Narimanov-Moiseev—type
was constructed in [192,193]. This result was improved and generalised in
[102,114,194-198] (see also references therein).

In {194,196, 197], approximate natural sloshing modes were constructed
without the aforementioned replacement of the unperturbed free surface.
Based on these natural sloshing modes, a five-dimensional nonlinear modal
system of the Narimanov-Moiseev type was derived and investigated for trun-
cated and non-truncated circular V-conical tanks [114,196]. In contrast to
Lukovsky’ modal system for circular cylindrical tank [102,117,178], these
Narimanov-Moiseev-type equations contain additional nonlinear terms that
reflect the so-called geometric nonlinearity (non-verticality of the tank walls).
In the work [199], attention is paid to the behavior of nodal lines on the oscil-
lating free surface which looks rather similar to those observed in [181]. The
theoretical analysis of secondary resonances [114,196] and the comparison
of the theoretical results with experiments [114, 195, 200] showed that the
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secondary resonances indeed play significant role for conical reservoirs.

Analytical approximations of the natural sloshing modes for the spherical
tank were constructed in [66,67,201,202|. Based on the constructed analyt-
ical approximate solutions from [66,202], an infinite-dimensional nonlinear
modal system of the Narimanov-Moiseev—type (generalization of [119]) was
explicitly derived in [113,203]. The results of studying periodic (steady-state)
resonant waves by using this modal system were validated by experiments
from [19] for the depth-to-radius ratios < 0.5. Secondary resonances and ex-
perimentally observed fragmentation of the free surface (along with overturn-
ing waves) make this weakly-nonlinear modal system practically unsuitable
for higher liquid depths and when the excitation amplitude increases.

An infinite-dimensional nonlinear modal system of the Narimanov-
Moiseev—type was constructed but not analyzed for the two-dimensional cir-
cular tank in [204]. This case exhibits secondary resonance for almost all fill
levels of the tank [31,40] and makes [204] weakly applicable.

1.8. Challenges of the nonlinear reduced order model-

ing in nonlinear sloshing analysis

There are several challenges in the field of analytical studies of the nonlin-
ear liquid sloshing dynamics, in general, and for the nonlinear multi-modal
modeling, in particular, as a kind of the Reduced Order Modeling in the non-
linear hydrodynamics. Most of them are discussed in [2|. Whilst extensive
ideas and works mainly concern generalization and extension of the multi-
modal method to new, practically important liquid sloshing problems (see,
for example, Chapter 1 [1| and [15,205]), intensive efforts focus on improving
the multi-modal method and weakly-nonlinear modal systems (from both
physical and mathematical perspectives), as well as a thorough mathemat-
ical work uniquely presented in [118, 145, 146], dealing with modal systems
from [3,75].

A class of generalizations of the nonlinear multi-modal modeling is associ-

ated with derivations of the corresponding modal systems and their analysis
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for tanks of complex geometric shapes. This implies constructing an appro-
priate set of analytical approximate natural liquid sloshing modes of special
types and improving the tensor algebra of curvilinear coordinates adopted
in the non-conformal mapping technique by Lukovsky [15]. Finally, since
deriving weakly nonlinear modal systems for complex tank shapes is partic-
ularly cumbersome, a task may consist of writing a computer algebra code
that enables derivation based on computer calculations, as was done for the
vertical circular cylindrical tank in [206].

The multi-modal modeling, both linear and nonlinear, is based on the
hydrodynamic model of an ideal incompressible liquid with irrotational lows.
This implies, in particular, that viscous damping is neglected. In this context,
it is also worth noting the reviews in Chapter 6 of the book by Faltinsen &
Timokha [1]. They give an overview of analytical methods and approaches
that allow for estimating the energy dissipation in the sloshing problem with
a focus on the linear sloshing as well as demonstrate how the associated
viscous damping effect can be incorporated into the linear modal theories.
Chapter 6 of [1| explains how to account for damping in nonlinear modal
systems due to flow separation at sharp edges of the immersed structures.
The corresponding procedure was realized for rectangular tanks containing
porous screens 138,142, 167].

Caused by modal modeling of resonant sloshing in bioreactors, a series
of experimental and theoretical studies in the physical domain have been
conducted for sloshing in a clean upright circular container which moves
translatory in the horizontal plane along an elliptic trajectory. Experimental
studies are mainly associated with PhD Thesis by Reclari [207] and research
papers |9, 208-212|. Specifically, resonant sloshing in clean bioreactors is
characterized by non-negligible viscous damping. Furthermore, the main
type of the stable steady-state sloshing is swirling due to the circular orbital
resonant forcing. The first step towards analyzing the associated waves has
been made in [7]. Its authors did not account for damping. How to introduce
linear damping into the corresponding modal systems from [7], construct

and study the analytical steady-state wave motions (periodic solutions of
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systems, study stability), and analyze the types of surface waves depending
on the trajectory of tank motion (including circular orbital) has been the
goal in |9,212]. The results summarized in the book [4]. Two important
conclusions are the following. Firstly, the viscous damping plays crucial
role in explaining why the counter-directed swirling does not exists for the
circular orbital excitations, even though it should occur and be stable within
the framework of the inviscid theory [7]. Secondly, taking the linear damping
prediction and incorporating it into the nonlinear modal models is not able
to provide a consistency with experiments for swirling wave mode.

Analogously, the linear damping terms inserted into the single Narimanov-
Moiseev—type modal system [3] failed to correctly describe resonant sloshing
in rectangular tank. The latter was shown in [11] where one can find new ex-
perimental measurements including for the phase-shift between the harmonic
longitudinal tank excitations.

The latter two cases, with resonant sloshing in a rectangular clean tank
and resonant swirling in an upright circular base tank, showed that viscous
damping in the nonlinear multimodal modelling is strongly nonlinear and
can, physically, be affected by various factors. e.g., fragmentation of the
free surface and dynamic contact angle [213,214]. A way to account for these
factors consists of developing the machine learning technique. It is originated

in the present dissertation.

1.9. Concept and structure of the present dissertation

work

The forthcoming main text of the PhD Thesis is separated into three chap-
ter. The next chapter introduces elements of general mathematical theory
of the liquid sloshing dynamics. This theory consists of differential, vari-
ational and modal formulations. An ideal incompressible liquid with irro-
tational flows is considered. The chapter presents the corresponding free-
surface problem with respect to the velocity potential and a function which

describes, implicitly, instant free-surface shape. The Luke-Bateman varia-
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tional formulation whose action is a function of the velocity potential and
the aforementioned function on the free surface is given. The necessary ex-
trema condition of the action, as the theorem proves derives the governing
equation and all the boundary conditions of the free-surface boundary prob-
lem.

In order to replace the differential and variational formulation by a sys-
tem of ordinary differential equations, the Reduced Order Modeling scheme
is adopted by employing a projective Galerkin-type scheme. For this pur-
pose, both the free surface and velocity potential are presented in the form
of functional series with time-dependent coefficients, §3;(t) and R, (t). These
are treated as the generalised hydrodynamic coordinates and velocities, re-
spectively. The necessary extrema condition of the Luke-Bateman action
leads then to the desired system of ordinary differential equations cou-
pling 3;(t) and R, (t). The system consists of kinematic and dynamic parts
where the second part can be interpreted as a kind of Euler-Lagrange equa-
tions. In the most general form, the derived system appears as the so-called
Miles-Lukovsky nonlinear modal system (equations). The system is infinite-
dimensional and is fully equivalent to the original differential boundary value
problem with free (unknown) boundary.

A physically important particular case of the Miles-Lukovsky modal equa-
tion is when liquid sloshing can effectively described in the linear approxi-
mation. In that case, adopting the natural sloshing modes (standing waves
occurring on the free surface in the rest container) in the functional represen-
tations of the free surface and velocity potential yields a system of uncoupled
linear oscillators whose right-hand side is a function of the six generalised co-
ordinates for the rigid body (tank) motions. Specifically, the linear equations
do not include damping terms since the original statement neglects the vis-
cous phenomena. However, the linear damping terms can be incorporated
into the linear modal sloshing theory and one can even estimate the damp-
ing rates assuming these are mainly associated with laminar boundary layer
effect and bulk viscous damping. The chapter exemplifies that fact and even

writes down Keulegan—type prediction for the damping rates when the tank
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has rectangular shape. This prediction of the damping rates is however too
rough and may even become wrong for resonant sloshing. A reason is that
the resonant waves cause nonlinear energy transfer from primary excited to
higher natural sloshing modes (generalized hydrodynamic coordinates) and,
moreover, the damping terms in the modal equations should then be of non-
linear structure. The next two chapters, 3 and 4, demonstrate how to restore
the nonlinear damping terms in nonlinear modal equations for the two cases:
resonant sloshing in two-dimensional rectangular tank and upright circular
cylindrical tank when the tanks are excited longitudinally with the forcing
frequency close to the lowest natural sloshing frequency. The restoring pro-
cedure is based on the machine learning technique applied to the so-called
Narimanov-Moisev asymptotic reduced order modal equations. Choosing
these tank shapes is due to requirement in the measured data on the phase-
lag between harmonic forcing and resonant wave response in the machine
learning procedures. Unfortunately, those data exist in the literature only
for these tanks |10, 11].

Chapter 3 focuses on the case of two-dimensional resonant sloshing in
a rectangular tank and is based on a machine learning approach developed
by the author in [215,216]. It starts with deriving the asymptotic single-
dominant multi-modal system of the Narimanov-Moiseev—type by follow-
ing [3] but in a non-dimensional statement where the characteristic dimension
is the tank width but the characteristic time is associated with the highest
natural sloshing period. The forcing period of the horizontal tank motion
suggests being close to the latter highest period. The single-dominant modal
system is further equipped with the nonlinear damping terms whose struc-
ture should be consistent with the Moiseev asymptotic ordering in deriva-
tions [3|. This proves the first main theorem of the Chapter 3. Furthermore,
an asymptotic periodic solution of the damping-equipped modal equations is
constructed. The secular (necessary solvability) condition links the dominant
resonance wave amplitude, phase-lag between the harmonic forcing and the
wave response, as well as the non-dimensional forcing frequency. This ana-

Iytical results expresses the second main theorem of this chapter. Employing
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the experimental data from [11] to learn the damping terms of the single-
dominant modal equations demonstrates almost perfect agreement with the
nature while [11] was not able to say that because they neglected the damping
nonlinearity:.

Chapter 4 deals with resonant sloshing in an upright circular base tank
when the forcing amplitude is small but the forcing frequency is close to the
lowest natural sloshing frequency. The Reduced Order Narimanov-Moiseev—
type modal equations from [4] are re-derived. In the linear case, the modal
equations can be equipped with linear damping terms reflecting the viscous
laminar flows at the wetted tank surface and the viscous bulk damping.
This is similar to the rectangular tank geometry. However, the estimated
damping rates were not able to get a consistency with experimental data on
the phase-lag measured in [10] for the swirling—type resonant steady-state
sloshing regime. This fact was extensively discussed in [4] who conducted
speculative investigations by trying to fit the measurements with varying
the damping coefficients. Situation appeared similar to the discussed in the
Chapter 3 for rectangular tank shape.

Following the research approach from the Chapter 3, the Narimanov-
Moissev—type asymptotic modal equations for sloshing in an upright circular
base tank are equipped with appropriate nonlinear damping terms. Proce-
dure of finding an asymptotic periodic solution of the modal equations with
linear damping from [4] is generalized the considered case. The result is for-
mulated as Theorem 4.1 which is the main result of the present chapter. The
constructed asymptotic solution may effectively draw the response curves
within analytical way and, thereby, provides a base for the machine learning
procedure which makes it possible to restore the damping terms. The mea-
surements from [10] are collected to learn. Rather satisfactory agreement
is reported in the contrast to speculative manipulations with the dominant
linear damping coefficient in [4].

The Chapter 5 lists the main conclusions to the dissertation work.
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Chapter 2

Differential, variational, and modal

formulations of the problem

2.1. Introduction

Throughout the present dissertation, we consider the liquid sloshing dy-
namics in a mobile rigid container which moves periodically with, generally
speaking, six degrees of freedom as shown in Fig. 4.1. The oscillatory tank
motions are prescribed and of small amplitude relative to the inner tank
dimension (normally, it is the characteristic linear size of the hydrostatic
free surface). Whereas the tank motions are assumed be known input pa-
rameters, the task consists of getting the hydrodynamic characteristics of
the liquid sloshing. This includes the velocity field, pressure and associated
hydrodynamic loads (hydrodynamic force and moment) on the wetted tank
surface. This means that we solve the so-called first problem of the dynamics.

Specifically, the liquid sloshing dynamics is described in the non-inertial
coordinate system Oxyz which is rigidly fixed with the moving (oscillating)
container. As usually in the literature, the Oxy plane is assumed coincid-
ing with the unperturbed (mean, hydrostatic) free surface of the contained
liquid. The hybrid rigid tank-liquid mechanical system or, alternatively, the
coordinate system moves in the gravitational field whose potential written in

the Oxyz tank-fixed system takes the form
Uy=-g-r"=-g-r—g- 7, (2.1)

where g is the gravity acceleration vector, r = (x,y, z) is the radius-vector

relative to O, and 7y, is the radius-vector of the origin O relative to the origin

O’ of an inertial coordinate system O'z'y'z’.
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The liquid domain does not contain gas cavities and surface tension can be
neglected due to relatively large tank size causing the Bond number exceeding
100 (see, |1], chapter 2). The forthcoming mathematical analysis also assumes
that the contained liquid is ideal, incompressible and the liquid flows are
irrotational (there is a velocity potential). The viscous laminar boundary
layer on the wetted tank surface, which is not zero in reality, is of rather
small thickness, that is, its value is much smaller than the tank dimension.
This justifies the above assumption on ideal liquid with irrotational flows,
i.e., the thin viscous boundary layer and associated rotational (vortex) flows
are then located only in the vicinity of the tank surface and do not affect the
dominant liquid flow component.

Neglecting the viscous boundary layer does not imply that one can fully
neglect the viscous damping in the hydrodynamic system including that
caused by this viscous boundary layer. This only means that viscous flows
are of local character, e.g., these are localized in a think layer at the wetted
tank surface and do not affect, globally, the liquid sloshing. This fact is con-
firmed by experiments, at least, for qualitative analysis of the hydrodynamic
response. However, non-zero damping in the hydrodynamic system plays sig-
nificant role for prediction of the phase lag between the forcing and response
signals, as well as for swirling waves when the damping prevents counter-
directed wave propagation due to the orbital tank excitations [4,174]. The
latter implies that the adopted governing equations for the liquid sloshing
dynamics within the framework of our assumptions (ideal incompressible lig-
uid with irrotational flows) should on a certain stage be modified to include
the damping effect, at least, caused by the laminar viscous layer.

When considering unmovable container, viscous damping in the hydro-
dynamic system can physically be associated with logarithmic decrement of
standing waves occurring due to initial free-surface disturbances. In that
case, liquid sloshing is linear so that the free-surface motions and associated
viscous damping are simply a decomposition by the standing waves (natural
sloshing modes). The energy dissipation of each natural sloshing mode is

then mainly caused by the viscous boundary layer on the mean wetted tank
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surface. Other physical factors may matter but play a secondary role for
relatively large containers.

Contrary, resonant liquid sloshing is a strongly nonlinear wave phe-
nomenon and, as consequence, there appears a nonlinear energy flow from
primary excited to higher natural sloshing modes which can, under certain
circumstances, be interpreted as a kind of the energy dissipation. This fact is
extensively discussed in [139]. Examples of other physical factors which could
affect energy dissipation for nonlinear resonant sloshing are viscous bound-
ary layer at the dynamically changing wetted tank surface, bulk damping,
free-surface contamination, and wave breaking.

A correct and accurate account for all physical factors of the viscous
damping for resonant liquid sloshing is the main goal of the present disser-
tation studies. The problem will be solved by a machine learning technique
applied not to the original free-surface boundary problem which, as we al-
ready stated, neglects viscosity, but to a reduced-order discrete mathematical
model derived from the inviscid mathematical formulation. The mathemat-
ical model will appear as the co-called nonlinear modal system of ordinary
differential equations with respect to the generalized hydrodynamic coordi-
nates responsible for perturbations of the natural sloshing modes.

The first step towards getting the reduced-order nonlinear modal system
consists of utilizing the Bateman-Luke—type variational principle for the con-
sidered free-surface boundary problem. This variational principle is formu-
lated with respect to the two unknowns, which are associated with the instant
free surface pattern and velocity potential defined in the time-changing lig-
uid domain, respectively. When these two functions are expanded into func-
tional series by the natural sloshing modes with time-dependent coefficients
Bi(t) and velocities R, (t), respectively, one can interpret these coefficients
as generalized hydrodynamic coordinates and velocities of the hydrodynamic
system.

The necessary extrema condition by f;(t) and R,(t) of the Bateman-
Luke-type action leads to a (modal) system of ordinary differential equations

with respect to the generalised hydrodynamic coordinates and velocities. Un-
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der certain circumstances, the modal system is mathematically equivalent to
the original free-surface problem. It is a sort of the Euler-Lagrange equations.

In their linear approximation, the nonlinear coupling in the modal equa-
tions disappears and we arrive at an infinite set of linear uncoupled oscillators
by B;(t). Incorporating appropriate linear damping terms into each uncou-
pled linear equation with respect to (3;(t) implies accounting for logarithmic
decrement of the corresponding standing wave (natural sloshing modes). The
corresponding damping rates can then be estimated by using Keulegan’s ap-
proach [158| described in details in Chapter 6 of [1].

Transition from the original free-surface boundary value problem to the
infinite-dimensional nonlinear modal equations with respect to the general-
ized hydrodynamic coordinates and velocities will be described in the present
chapter. We will also discuss the aforementioned linear case and outline for-

mulas for the Keulegan’s damping rates.

.

() —_|

S(t)

Figure 2.1. Sketch of a moving rigid tank partially filled with a liquid. The non-inertial Oxyz coordinate
system is rigidly fixed with the tank. The O’z'y’z’ coordinate system is an artificial inertial coordinate
one which is normally associated with the earth. Prescribed motions of the rigid tank (coordinate system
Ozyz) are governed by the translatory velocity vector vo = drg,/dt = 7, of the origin O and the
instantaneous angular velocity w(t).
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2.2. Free-surface boundary value problem

Let Q(t) denote the liquid domain, 3(t) is the free surface, and S(t) is
the wetted tank surface. The unperturbed (hydrostatic) liquid domain is
denoted as @y, the static (unperturbed) free surface is ¥j, and the mean

wetted tank surface is denoted as S.

2.2.1. Governing hydrodynamic equations. Because liquid motions are
considered in the body-fixed movable, non-inertial coordinate system Oxyz,
the first task consists of writing down the governing hydrodynamic equations
of an ideal incompressible liquid with irrotational flows in this non-inertial
coordinate system.

The absolute velocity field in Q(t) is described by the velocity potential

v=Vo(z,y,z21),

which satisfies the Laplace equation as a consequence of the continuity (mass
conservation), V - v = 0 [1], whereas the pressure in the time-varied liquid
domain Q(t) can be computed using the Bernoulli equation [1|. Because the
Laplace equation expresses the mass conservation, it remains invariant in any
Cartesian coordinate system, inertial or non-inertial), therefore,

0*¢  9*®d 9P

V20 = A = 5z T e +t5z =0 in Q(t) (2.2)

but the Bernoulli equation is invariant only in inertial coordinate systems.
The Bernoulli equation takes the form

(0
pp@t

b 5P +T,) = CO), (23)

inertial

where C'(t) is an arbitrary time-dependent function. The Bernoulli equation
is a result of integrating Euler equation that became possible for irrotational
flows. To express the Bernoulli equation in the non-inertial coordinate system
Oxyz, we need to modify the quantity 0®/0t, which denotes in the inertial

system the time derivative of ® at fixed points with coordinates (z', v/, 2').
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In the Oxyz coordinate system, we also operate with the time derivative

of ® at fixed points (z,y, z), meaning

0P . P(r,y, 2t + AL) — D(x,y, 2, 1)
— = lim
ot At—0 At

in non-inertial Ozxyz

Assume that the point (x,y, z) coincides with point (2,9, 2’) at the time

t and consider the difference between (z,y, z) and (2, ¢/, 2') at t + At, up to

nonlinear terms. It is equal to v, At, where, according to the Euler formula
for rigid bodies,

vy, =v0+wXT (2.4)

is the wvelocity of the rigid body point defined by the radius vector
r = (z,y,t), vo is the velocity of the origin O, and w is the instantaneous
angular velocity of the rigid body around O. The Taylor series expansion of

®(x,y, z,t + At) in the vicinity of (2/,¢/, 2") derives

0o
ot

in non-inertial Oxyz

Oy, 2 t+ At) + vy - VOAL — §(x,y, 2, 1)

=1
530 At
0P
= +, VO (2.5)
ot in inertial O'x'y’z’

and, therefore, the Bernoulli equation (2.3) in the non-inertial system Ozyz
can be written down as

(00
ppat

—(vo+wxr) Vo + %(VCD)2 + Ug) =C(t), (2.6)

non-inertial

where, as usually, C(t) is an arbitrary function of time, p is the liquid density,
U, is defined by (2.1), and p is the liquid pressure.

The gravity potential U, was defined in (2.1) as U, = —g - r’. Because
v =ry+ 1, and g - ry, is only function of time (any potential is defined

within to a function of time), we can assume that
Ug=—-g-7; T=(2,9,2) (2.7)

in the non-inertial coordinate system Oxyz.
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We choose the coordinate system Oxyz in such a way that the plane
z = 0 coincides with the unperturbed free surface (static position). Assuming
that the atmospheric pressure is constant and equal to py, one can choose
C'(t) such that the pressure equals py on the unperturbed free surface. The
Bernoulli equations (2.6) takes then the following form

0P 1
P—Dpo=— (E—Fﬁ(V@)?—V@-(vo—kw><r)—|—Ug>. (2.8)

This makes it possible to compute the pressure p(z,y, z,t) in Q(t) by using
the velocity potential ®(x,y, z,1).

2.2.2. Boundary conditions. The boundary condition on the wetted tank
surface S(t) requires that there is no normal flow through S(¢), i.e., the
normal velocity on the wetted surface is equal to the normal component of

the rigid body velocity, i.e.,
v-nm=v9-n+wxr]-n onS(t), (2.9)

where m is the outer normal vector to S(t) and v is the absolute liquid
velocity. One can rewrite (2.9) as
0P
an

Because the hydrodynamic pressure on the free surface equals to the gas

=v-n=vo-n+w-[rxmn] onS(t). (2.10)

pressure pg, using (2.8), the so-called dynamic boundary condition on the

free surface reads as
0P N 1
ot 2

As a consequence, we derived two boundary conditions: on the wetted

(V®)? — (vo+wxr)-VO+U,=0 on X(t). (2.11)

tank surface (2.10) and the unknown free surface (2.11). The free-boundary
problem also requires the kinematic boundary condition on the free surface.

The kinematic boundary condition ensures that any liquid particle re-
mains on the free surface at any instant time ¢. When the non-inertial coor-
dinate system Oxyz is used, the most general implicit definition of the free

surface is of implicit form and can be determined by the equation

Z(x7y7z7t) = 07 (2'12)
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where Z is, generally, unknown and should be found from the boundary value
problem together with the velocity potential ®. When liquid particles remain
on the free surface implies that the material derivative of Z in the inertial

coordinate system O'z'y'z’ equals to zero, i.e.

D'z 07
.Dt 6t O/x/ylz/ + U V
0Z
_ Y 4, NZ4VO-VZ onX(t), (2.13)
ot Ozxyz

where we used the formula for the time derivative in the non-inertial coordi-
nate system derived in (2.5).

The outer normal vector (to the free surface %(¢)) can be written as

VZ

which transforms (2.13) to

8—(1)—'0 -n+w-[r><n]—az/at
on 0 \VZ]

on X(t), (2.15)

where the time derivative is computed in the Oxyz coordinate system.
In the considered cases when the tank walls are parallel to the z-axis, the

normal form of the free surface representation is possible, i.e.,
Z(SIZ,y,Z,t) :Z—C(l',y,t) = 0. (216>

The kinematic boundary condition (2.15) takes then the form
o0 0PI¢ 0PIC a¢ ¢ ¢

a—%%—a—ya—y = ('UO‘f‘wxr)-(_ax? a_ya 1)—*_@ on Z(t)a (217>
. P o¢ /ot
- ('UO 4+ w X 'r) -n+ 5/ n Z(t) (218)
on 1+ (v§)?

2.2.3. Mass (volume) conservation condition. The mass of an incom-

pressible liquid must remain constant, i.e.,

M, = / pd@Q = pVol = const, (2.19)
Q(t)
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where M; and Vol are the mass and volume of the contained liquid, respec-
tively.

Equation (2.19) is not automatically satisfied. It imposes a restriction on
admissible class of functions Z (or (), which define the free surface. Integral

condition (2.19) represents a geometric (holonomic) constraint.

2.2.4. Initial and periodicity conditions. Equations (2.2), (2.10),
(2.11), (2.13), and (2.19) constitute a free-surface boundary value problem
describing the liquid sloshing dynamics in a container moving by prescribed
law. Solving this problem requires either initial conditions or, in the case of
periodic vector-functions vy (t) and w(t) — periodicity conditions.

Physically, adopting the initial conditions implies introducing an initial
scenario so that the corresponding solution of the initial boundary value
problem describes the so-called transient sloshing affected by the prescribed
tank motion (vp(t),w(t)) as well as initial perturbations of the free surface
and liquid velocity field.

The initial (Cauchy) conditions read as

0P

Z(xaywzat()) :ZO(xay7 Z)7 %

= ‘/E)('xayaz)'E(to)? (22())

E(to)

where the given function Z; defines the initial position of the free surface
Y(to) : Zo(z,y,2) = 0 and Vp(x,y, z) specifies the initial absolute normal
velocities on the given initial surface 3(ty). Using the kinematic condition

(2.15), the initial conditions (2.20) can be rewritten in the form

0z

Z(x,y,Z,to) :Z()(:vavz); E

= 2@,y Alsey (221)

t=to
where Zy and Z; are prescribed functions of spatial variables.

The boundary value problem (2.2), (2.10), (2.11), (2.13), and (2.19)
with periodicity conditions determines periodic (steady-state) wave motions.
Physically, stable steady-state waves are realized after initially occurring
transients caused by initial perturbations (2.21). Mathematically, the pe-

riodicity conditions read as

Z(x,y,z,t +T) = Z(z,y,2,1), (2.22)
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provided, as stated before, by the periodicity of the prescribed tank motions,
vo(t+71) =wvo(t) and w(t + T) = w(t), where T is the prescribed period.
Condition (2.22) ensures periodicity of the velocity field determined from the
Neumann boundary value problem (2.2), (2.9), and (2.18).

2.3. The Luke-Bateman variational principle

Theorem 1.1 Smooth solutions to the boundary value problem with a free
surface (2.2), (2.10), (2.11), (2.13), (2.19) coincide with extrema of the

Luke-Bateman action
to

W(Z,®) - /L dat.
t1
oo 1.,
L= [ (p—po)dQ = —p E+§(V<b) —Vo-(vo+wxr)+U,|dQ,
Q(t) Q(t)

(2.23)
for the isochronous independent smooth variations
0P(x,y,2,t1) =0;, 0®(x,y,z2,t2) =0,
(z,y,2,t1) (z,y,2,12) (2.24)
0Z(x,y,2,t1) =0; 6Z(x,y,2,ty) = 0.

Theorem 1.1 was proven in [217].

Let us describe some details of this proof.

Suppose that two unknown functions, Z and ® can be represented as
¢ =d(x,y,2,t,0q) and Z = Z(z,y, z,t, az) where the two small parameters
a1 and s are independent, and their zeros correspond to the extrema points
of the functional W. Substituting ® and Z into (2.23) gives a function of
two real variables oy and s, i.e. W = W (aq, as). The variation calculation

at the point oy = ay = 0 is then as follows

ow ow ow o0z ow 0o
AW (0,0) = =—| da;+ —| das =W —Zday +—— —doy
8051 0,0 8042 0,0 82 (9042 8(13 80&1
07 o

to
00 1, 4

t (t)
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+ / {w -V (6D) + 3(31?) —V(69) - (vo + w X r)] dQ) gt =0, (2.25)
Q)

where we accounted for the gravity potential U, and (vp + w X r) do not
depend on a7 and a» and, furthermore, their variations are zero.

Because 0Z and 0P are independent, we can choose 6® = 0. Considering
arbitrary variations 7, equality (2.25) leads to the dynamic boundary con-
dition (2.11) on 3(t). When 6Z = 0, §® # 0, the integral from (2.25) can
be modified by using Green’s formula, Gauss’s theorem, and the Reynolds

transport theorem

/vq>-v<5q>)dQ: / 5@3—%5 /v2@5c1>d@,

on
S()+2(t) Q(t)
/ vo - V(6P)dQ = / V(vo-r)-V(iP)dQ = / 0P (vp - m)dS,
Q(t) Q(t) S(t)+3(t)
/(w xr)-V(P)dQ = / 0P((w x 7)-mn)dS,
Q(t)
(6 d 07 /ot
= — P (0P 2.2
/ de/(Sch/a)yE TogT 4S. (2:26)
Q) Q(t) %(t)

These convert the final integral into the variational equality

to
5W|5Z:0:p/</ B—i—(voerxr)-n]éCDdS—/V2<I>5<I>dQ

ti S(t) Q(t)

0P 07
i / [a_n —(votwxr) n+ E/\VZ\]échS) dt

(1)
~ [ swaQiZ =0, (221

Q(t)
where the last term, p [ Q(¢)0® dQ|,Z> = 0, gives zero contribution since

0O = 0 for t = ty,ty according to (2.24). From the variational equality
(2.27), the kinetic relations of the boundary value problem follow.



57
2.4. The Miles-Lukovsky nonlinear modal equations

We employ the Luke-Bateman variational principle and the so-called non-
linear multimodal method to derive a system of nonlinear modal equations,
a system of ordinary differential equations with respect to the generalized
coordinates and velocities of the hydrodynamic system. Analytical methods

that make this fundamentally possible were proposed in [1,3,102].

2.4.1. Modal representation of the free surface and velocity poten-
tial. The multimodal method utilizes representations of solutions by func-
tional series with time-dependent coefficients. Because functions describing
the free surface and velocity potential (Z and ®) are considered independent
in the variational formulation, two separate functional representations are
required: one functional series for the free surface Z and another one for the
velocity potential P.
When the free surface 3(t) is expressed by the equation

z=((r,y,t) (Z(z,y,2,t) =2 —((v,y,t) =0)

in the non-inertial coordinate system Oxyz, the first functional series is
i=1

where the functional basis { f;(z,y)} does not necessarily represent the nat-
ural sloshing modes but must be a complete set of basis functions in ap-
propriate functional space and the time-dependent functions {3;} could be
interpreted as generalized hydrodynamic coordinates. The functional basis

should satisfy the necessary volume conservation condition

2o

where ¥y is the unperturbed (hydrostatic) free surface. This condition is

equivalent to (2.19).
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A functional series is also required for the velocity potential:

oo

O(x,y,2,t) =vo(t) - r+w(t) Qz,y,2,t)+ Z R, (t)eon(z,y, 2), (2.29)

n=1
S J/

-~

90('117y7z7t)

where the functional basis {¢, } is not necessarily associated with the natural

sloshing modes and
2= (Ql(xu Y, =, t)? QQ(:Ev Y, =, t)v Q(ZL‘7 Y, Z7t))T

is the vector Stokes-Joukowski potential, which is a vector function of spa-
tial and generalized hydrodynamic coordinates coming from the following
Neumann boundary value problem

0, 29,

5 = Yne ANy ==
003
B = Ly~ yng on S(t)UX(t), (2.30)

where we denote components of the outward normal vector as

Vi =0in Q(t);

n = (Ng, Ny, Nz).

The functional basis {¢,(x,y, 2)} in (2.29) must be complete for any ad-
missible liquid shapes of Q(t). In practical applications, {y,(z,y, z)} usually
coincides with the natural sloshing modes. In this case, ® (from equation
(2.29)) automatically satisfies the Laplace equation and boundary conditions
on the wetted tank surface. However, the two boundary conditions on the
free surface are not fulfilled.

Because both the kinematic and dynamic boundary conditions naturally
follow from the Luke-Bateman variational principle, the Luke-Bateman vari-
ational formalism can be considered a useful tool for derivation of ordinary
differential equations which couple the time-dependent generalized hydrody-
namic coordinates (;(t) and velocities R,,(¢). The differential equations, at
least their dynamic component, can be treated as the FEuler-Lagrange equa-
tion of the second kind with respect to §; and R,, with an infinite number of

degrees of freedom.
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2.4.2. Modal equations. After substituting (2.29) into (2.23), the La-

grangian in the Luke-Bateman principle takes the following form

L= —p/ [CZ)—tO-T+%(w'Q)+%V(w~Q)-V(w-ﬂ)—w-(r><V(w-Q))

Q(t)
1
—§vé—w-(r X vo) —w- (r X Vgo)+V(w-Q)-90]dQ+LT, (2.31)
where 3 .
L,=—p / [a—f + §(V90)2 + Ug] dQ. (2.32)
Q(t)

The integral expressions in (2.31) require simplifications. These follow
from vector algebra, Gauss’ theorem, and the Neumann boundary conditions

(2.30). Two terms under the integral in (2.31) cancel each other, i.e.,

/[—(wxr)-VngrV(w-Q)-Vgo]dQ

Q) ) / <%_(wxﬂ.n>gpdszo, (2.33)

S(t)+3(t)

Other quantities appearing in the integral (2.31) can be compactly written
down in terms of the inertia tensor J' = J(x, v, 2,t) whose components are

the following integrals with respect to the Stokes-Joukowski potential (2.30):

00, o9 o9
T Zp/ (y e 8;) dQ = p / 2 ds,

Q1) S(t)+2(t)
o) o) o)
J212 =P / (Z 8x2 - 8,22) dQ =p / 928—”2d57
Q1) S(t)+3(t)
of) o) of
1 3 3 3
J33 P/ (17 By Y 8:{:) Q=p / 3 on S,
Q1) S(t)+2(t)

o o o) o)
Tyt | < L 5;)dczzp/ (y o —za;)d@
Q(t) Q(t)
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on on
S(t)+2(t) S(t)+2(t)
o) o) of) of)
1 1 1 1 3 3
— — — — - - d
Jizs = J3 p/(wﬁy y@gj)dQ p/<yaz z8y>62
Qt) Qt)
Q
= / Ql%ds = / Qgﬁds,
on on
S(t)+%(t) S(t)+3(t)
o) of) o) o)
1 71 2 2 _ Ceey o URa3
Qt) Q(t)
023 09
S()+5(1) S(t)+= (1)

The inertia tensor is associated with the following quadratic form

1 1 1
2 71 2 71 2 71 2 71 2 71 2 71
— swidyy — §W2J22 - §W3J33 — wiwyJy — wiw3 i3 — wawszJog

2
1 o0
e : = wld
+3p / (w Q)<0n w)S
S(t)+5(t)
1 1
=50 / <§V(w Q) Vw - Q) —w- (rxV(w- Q)))dQ (2.35)
Q)
The last volume integral is a part of equation (2.31). After simplifications,

this equation takes the following form

L = —[001l1 + Do2ls 4+ Do3l3 + wiliy + Walay, + Wsls, + wiliwe + walowt + wslsu

2 71 2 71 2 71 1 1 1
- E(len + w3y + W3J33) — wiwa iy — wiwszJy3 — wawsJog

1
- §M1(U%1 + Vo + V03) + (wavos — wsvo2)l
+ (W‘g,UOl — wlvog)lg + (wlvog — (,UQ1}01)Z3] + LT, (236)

where M is the liquid mass, and

o
liw = P/deQ; lhwt = p a—tde;

Ot Ot
h=p / 2dQ: b — p / ydQ; I = p / 2dQ. (237)

Q(t) Q(t) Q)
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The vectors

l(t) — (lla 127 l3); lw(t) — (llfm l2w7 l3w); lwt(t) — (llwta l2wt7 l3wt)

are functions of {3;} and {BZ} Furthermore, component (2.32) must account

for the modal representation (2.29), yielding the following expression

oo . 1 o0
L,=—p / {Z R, + 5 Z R, Ry (Vy, - Vi) + U8] dQ

Q1) n=1 n,k=1

[ZA R + = Z AnkR Rk 9111 — gglg — gglg —mig - TO], (2 38)

nkl

where

Ay =p / PndQ; App = App = p / Vo - Vior dQ. (2.39)
Q(t) Q(t)

The Luke-Bateman variational principle, equations (2.23) and (2.24),
consider L as a function of the two independent variables ((x,y,t) and
¢ (z,y,z,t). When substituting representations (2.28) and (2.29), the La-
grangian L becomes expressed through equations (2.36) and (2.38), a func-
tion of the independent generalized coordinates {f;} and velocities {R,}.
Note, integrals in equations (2.34), (2.37), and (2.39) are functions of {f;}.
Independent variations of the action W = j;tf Ldt (via ¢ and 6®) must cor-
respond to independent variations of 3; and dR,,, respectively. This yields

the following variational equality

12
SW = / [Z A, 0R, + Z AL RiOR,,
ty

aA allwt al?wt al3wt
(ZR “1 96, T o8 T o5,

aAnk allw . ale . 8l3w
PO o5, "o T T ap,
8l1+(i) — go + W3Vl — WU )8l2
a5, 02 — 92 3V01 1V03 956:

8[3 1 8J11 1 8J22 1 8J33

0; 218@_2 08, 2 9B,

+ (Vo1 — g1 + wWavo3 — W3VO2)

+ (Vo3 — g3 + W1V02 — WavO1) =
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9P “op 95;

Oly,, Ola, Ols,,
+ (W lot | Ot OBt
95; o op

The terms proportional to dRn and (562’ in the last expression (2.40) can

oty . O 5’J23> 55

)5@] dt =0, i >1. (2.40)

be integrated by parts and, using the fact
IR, (t1) = 0R,(t2) = 66;(t1) = dpBi(t2) = 0,

can be reduced to expressions in terms of 6R, and 84; instead of §Rn and
83i. We then obtain the following infinite system of nonlinear ordinary dif-

ferential equations (the Miles-Lukovsky equations) with respect to {R,(t)}
and {/3;()}

A, -
Z%—Bﬁi_ZRkA”k =0, n=1,2,.., (2.41)
; ‘ k
8Ank allw ale alSw
; ZZ 55, TR g +inget +ds gy
allwt 8l2wt 6l3wt d ( 8llwt 8l2wt alSwt)

+ w + w + w —— | w — +w — + w -
Yog " Pap T ap  at\ap  ap | op

o + (Vo2 — g2 + wW3v01 — W1V )812
B 02 — 92 3V01 1Y03 a5,

alg 1 aJH o 1 8J22 o 1 8:]33
0B 2 “i ) “255, 0B, 2°%°0p,
8w =0,i=1,2,.... (2.42)

+ (Vo1 — g1 + wav03 — W3V2)

+ (Vo3 — g3 + W1V02 — WavO1) —

If container is characterised by vertical (cylindrical) walls near the undis-

turbed free surface ¥, the values of 0l;/0f; can be written as

8[3 L 2 o A, (912 o / 9 o ‘
aﬁz _p/fz dsﬁz—)\i’)zﬁw 85@ =p yfz dS—/\QZ,
E0 EO
ol
aﬁli ~ p/xffds = Ay (2.43)

Yo
The system (2.41)-(2.42) was independently derived by Miles and
Lukovsky in 1976. Its final form (for an arbitrary motion of the tank) was
obtained by Lukovsky.
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2.5. Linear modal equations and viscous damping

Linear and weakly-nonlinear theories of sloshing are normally based on
the natural sloshing modes in the modal representations (2.28), (2.29). This
means that the natural sloshing modes ; are the eigenfunctions coming from

the spectral boundary problem

V290¢ = 0in Qy; G _ 0 on Sp; Pi _ Ki(p; on o; / widS =0 (2.44)
on on Yo

where )y is the mean liquid domain, Sy is the mean wetted tank surface, and
Yo is the mean (unperturbed) free surface. Adopting the natural sloshing
mode basis implicitly implies that ¢; are analytically expandable over ¥y to
the “gas domain”.

As derivations in Chapter 5 of [1| have shown, the orthogonality of
{fu(z,y) = pn(z,y,0)} in Ly(Xy) makes the matrices 04, /0F; and A,y
containing only non-zero diagonal O(1)-order elements as §; — 0. Assuming

both forcing and sloshing are small and of the same asymptotic order,
lvo| ~ |w| ~ Bi ~ R = 0(e) K 1

and excluding the o(€) quantities in the modal equations (2.41), (2.42) re-
duces them, as one can see in [1], to the set of uncoupled linear ordinary

differential equations

Bm + QSmUmBm + O'glﬁm = Km(t)

6
= S\Im(ﬁl - 9775) + 5\2m(7‘7'2 + 9774) + Z 5‘(1@—3)mﬁk‘7 (245>
k=4

2

© = gk and the A-type hydrodynamic coefficients are functions of

where o
integrals over the natural sloshing modes {¢,} and the linearised Stokes-
Joukowski potentials Qy(z,y, 2) = Q(z,y, z,{0}) coming in the linear case

from the Neumann boundary value problem

Q
V2Q, = 0 in Qu; % =rxmn on SyU . (2.46)

Explicit expressions for the A-coefficients are presented in Chapter 5 of [1].
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Furthermore, the linear equations (2.45) contain the rigid body-motion
generalized coordinates n;(t), i« = 1,...,6, which correspond to small-
magnitude perturbations by six degrees of freedom of the rigid tank, namely,
sway, surge, heave, roll, pitch, and yaw. These oscillatory perturbations are
shown in Figure 2.1.

In the linear approximation, the generalized coordinates introduce the

translatory and angular velocities by the rule

vo(t) = mei + ey +1m3e3;  w(t) = e + e + 1ses, (2.47)

where e; are the unit vectors of the Oxyz-coordinate frame.

Linear modal equations (2.45) are also equipped with the framed terms
whose appearance does not follow from the inviscid infinite-dimensional
multi-modal mathematical model. These terms imply viscous damping. Ac-
cording to original assumptions that liquid flows are mainly inviscid and
irrotational, the non-dimensional damping rates &, should be small and pro-
portional to Ga~/* where

Ga = g_[;’

v
is the Galileo number (L is the characteristic dimension of ¥, v is the kine-
matic viscosity).

A rigorous linear sloshing theory of viscous liquid was constructed by
S. Krein in [48]. Krein’s theorem states that only a finite number of oscilla-
tory sloshing modes exists, i.e., interpreting his result in term of the linear
oscillators (2.45), there exists N such that & > 1 for i > N. Numerical anal-
ysis in [218] also demonstrates that only lower viscous sloshing modes can
be approximated by using the ‘inviscid’ eigensolution by (2.44). This means
that the linear modal as well as weakly-nonlinear theories based on the orig-
inal free-surface inviscid problem are only accurate if they involve a limited
number of summands. The latter happens when only lower set of the gen-
eralised hydrodynamic coordinates possesses asymptotically-dominant char-
acter > O(e) where the forcing amplitude holds the asymptotic order O(e).
This is expected for resonance excitations.

When associating & < 1 with logarithmic decrements of lower natural

sloshing modes, the damping rates can be estimated from below [1] by using
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asymptotic formulas which are derived by employing the laminar viscous
boundary layer theory, and sometimes, in addition, by accounting for the
bulk damping effect,
0 l
&)= g+ g 2
~—

N——
O(Ga™Y%)  O(Ga™?)

The authors in [1, 158,160, 219| discussed why and when the bulk damping
may matter as well as how other viscous damping mechanisms (dynamic
contact angle, wave breaking, free-surface contamination, roof impact and so

on) can increase the resulting dissipation in the hydrodynamic system.

Remark 2.1. Taking Keulegan’s (1959) estimate for £/ and €% in [1]
gives for rectangular tanks with width L and breadth B the following formula

(0) v 1 B o 1—2hn w22
= = |1+=]1 _— W— 248
& QUZ-B( + L [ +msinh(2m'h) + ”L%g’ (2.48)

where v is the kinematic viscosity. Specifically, the formula provides &) — oo
as i — oo but, as I stated above, the estimate (2.48) is valid only for lower
indices 7.

Remark 2.2. Estimate of the damping rates fl.(o) for an upright circular
cylindrical tank is derived in the section 4.4 following the book [4]. The
estimate also accounts for the laminar boundary layer effect and the bulk

damping.

Remark 2.3. The generalised coordinate n3(t) does not appear in (2.45)
that means that parametric waves (excited by vertical tank motions) can-
not be described within the framework of the linear sloshing theory, i.e.,
the parametric waves are purely nonlinear phenomena. Further, the system
(2.45) appears as an infinite set of linear uncoupled oscillators and admits
exact analytical solution for any 7;(¢). This solution was derived in Chapter 5
by [1]. Practically, this means that if we know the natural sloshing modes
from (2.44) and the Stokes-Joukowski potentials from (2.46), one can write
down an analytical solution of the linear sloshing problem for any prescribed

tank motions.
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2.6. Conclusions to the chapter

Using variational principles of the hydrodynamics, herein, the Luke-
Bateman variational formulation for the free-surface boundary value problem
on liquid sloshing in moving containers and postulating a modal representa-
tion of the free boundary and velocity potential makes it possible to derive
a (modal) system of nonlinear ordinary differential equations of the Miles-
Lukovsky—type. The system nonlinearly couples the generalized hydrody-
namic coordinates and velocities introduced in the above modal (functional)
representation as time-dependent coefficients.

The functional base can coincide with the natural sloshing modes which
imply the linear standing waves on the free surface of the motionless con-
tainer. If making that, we implicitly assume that the natural sloshing modes
are analytically expandable over the mean free surface ¥y. The latter be-
comes possible when the tank wall is upright. Both the nonlinear and lin-
earized modal equations possess then very special features that will further
facilitate the analytical studies of the forthcoming chapters.

Because the original hydrodynamic model (statement) as well as the
adopted variational principle neglect viscous damping, the derived Miles-
Lukovsky-type modal system implies, in fact, a conservative infinite-
dimensional mechanical system. In the linear case, the system transforms into
an infinite set of uncoupled linear oscillators where each degree of freedom
corresponds to perturbations of an associated natural sloshing mode. Each
linear oscillator could be equipped with a linear damping term whose damp-
ing rate should be interpreted as that coming from the logarithmic decrement
of the corresponding standing wave (natural sloshing mode). There are an-
alytical approaches to estimating the damping rates if these are caused by
the laminar boundary layer and viscous bulk. When dealing with small-
amplitude sloshing, these predictions are rather satisfactory when the tank
is clean (no baffles) and there are no other specific viscous damping sources
alike the free surface contamination.

Situation becomes much more complicated for resonant sloshing when

the resulting viscous damping may become strongly nonlinear, affected by
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numerous weakly-elaborated physical factors (in addition to the boundary
layer effect on the mean wetted tank surface) and also imply an energy trans-
fer from primary-excited to other (higher) natural sloshing modes that can
be treated as a nonlinear dissipative phenomenon as well. The forthcoming
chapters are dedicated to construction of weakly-nonlinear modal equations
with nonlinear damping terms which should model resonant sloshing in rect-
angular and upright circular cylindrical tank. The damping terms of these

equations are restored from a machine (model) learning procedure.
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Chapter 3

Damped two-dimensional nonlinear resonant

sloshing in a clean rectangular tank

3.1. Introduction

When a clean rigid rectangular tank with a finite liquid depth is longitu-
dinally excited with the forcing frequency close to the lowest natural sloshing
frequency, liquid sloshing can keep two-dimensional flows in the excitation
plane. The resonant sloshing becomes then strongly nonlinear and the linear
sloshing theory (2.45) is not applicable to describe these flows anymore. The
free-surface nonlinearity causes a transfer of energy from the lowest, primary-
excited natural sloshing mode to higher ones [3,220]. This nonlinear energy
transfer becomes the prevailing mechanism preventing an infinite resonant
wave-amplitude response of the primary excited sloshing mode while viscous
damping plays only a secondary role [75].

The latter fact on the free-surface nonlinearity explains why diverse un-
damped weakly-nonlinear modal equations derived from the Miles-Lukovsky
equations (2.41), (2.42) or similar provide satisfactory agreement with exper-
imentally measured steady-state wave characteristics for both steady-state
wave regimes and even transients on relatively short time period. This is
even though they are based on the inviscid hydrodynamic statement and ne-
glect viscous damping. Important thing is the nonlinear energy transfer is
accounted for. Examples of the weakly-nonlinear equations for finite liquid
depths are the single-dominant modal system which is valid for smaller ex-
citation amplitudes [3] and their adaptive versions accounting for increasing
forcing amplitude and critical liquid depth [75,76]. On the other hand, all

these undamped theories completely fail to accurately capture the phase-lag
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response, which is theoretically a piecewise function (taking only two values,
0 and +7), whereas inclusion of a viscous damping, even very small, makes
the response a smooth continuous function in the forcing frequency versus
phase lag plane.

Section 2.5 shows how to incorporate viscous damping in the linear modal
sloshing theory for clean tanks (without internal structures) and low-viscous
liquid characterised by large Galileo number. The present chapter shows that
having known a set of measured phase-lags and introducing physically and
mathematically consistent a prior: unknown damping terms into the single-
dominant modal theory of resonant liquid sloshing in a rectangular tank, one
can implement, following the hidden physics concept [221-223|, a machine
learning technique to deduce effective nonlinear viscous damping quantities
in the modal system. The adopted procedure follows general concept of the
so-called Reduced Order Modelling [223,224| which suggests a simplification
of the original physical model to a simple finite-dimensional equations but,
on the next stage, restoring the lost model properties by using a learning
technique and measured data, here, the measured phase-lags between the
harmonic forcing the steady-state resonant sloshing regime.

An appropriate set of measured phase-lags for resonant steady-state slosh-
ing in a clean rigid rectangular tank was recently reported in [11]. The au-
thors exploited them to evaluate the liquid sloshing damping when adopting
the Duffing equation as a phenomenological model for resonant steady-state
oscillations of the liquid mass-center [225-228|. More precisely, the Duff-
ing equation was adopted for description of horizontal coordinate of the lig-
uid mass centre bearing in mind the horizontal centre motions move alike
a spring-mass system with the linear eigen frequency equal to the lowest
natural sloshing frequency.

In addition, the authors measured logarithmic decrement of the first (low-
est) natural sloshing mode which has been at 5;0) = 8.0-1073 that is generally
not very far from 5.7 - 1073 by (2.48). However, adopting the linear damping
term 201&; Bl in the Duffing mathematical model for modeling the resonant

sloshing does not fit measurements on resonant steady-state waves. It had
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to be significantly larger than 15 - 1073 to fit at least for a few of measured
phase-lags.

In the present chapter, the single-dominant inwviscid nonlinear modal sys-
tem [3| is revisited and modified by incorporating theoretically consistent
damping terms. By applying Moiseev’s asymptotic method, a steady-state
periodic solution of this system is derived, which depends on three a priori
unknown parameters associated with damping in the approximate nonlin-
ear modal theory. One parameter controls the damping ratio of the second
generalized coordinate (mode), 5&0), while the other two serve as coefficients
in a linear regression, approximating the damping ratio of the first (lowest-
order) mode as a function of the dominant dimensionless steady-state wave
amplitude. To identify these three unknown parameters, a loss function is
defined as the integral distance between the measured and theoretical phase-
lag curves. Using the gradient descent optimization, the damping parame-
ters are computed, demonstrating excellent agreement with the experimental
phase-lag data in [11]|, where the single-dominant nonlinear modal model is
applicable.

The numerical results highlight the importance of free-surface nonlinearity
and associated energy transfer to higher sloshing modes, as well as the role of
higher mode damping. Furthermore, the discrepancies between linear damp-
ing rates predicted theoretically [158|, measured logarithmic decrements [11],
and values obtained from the present machine learning approach are shown

to be physically consistent and explainable.

3.2. The Miles-Lukovsky nonlinear modal equations

for two-dimensional liquid flows

Consider two-dimensional liquid flows in the (z, z) plane exposed to os-

cillatory tank motions which are defined by
vo = (vo1,0,v03) and w = (0,w(t),0). (3.1)

The two-dimensional liquid flows cause the two-dimensional surface mo-
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tions which can be described by the free-surface decomposition
= Bilt) fi(x) (3-2)
i=1

by the natural sloshing modes ¢, (z, z) which constitute a harmonic function
basis in @y and f;(x) = ¢;(x,0) is the complete system of functions in
Lo(X0).

The velocity potential ®(z, z,t) should also possess the modal-type func-

tional representation
O(z, 2,t) = vorx + vo3z + w(t) Uz, 2, {Bi(t)}) + ZR on(x, 2), (3.3)

where the Stokes-Joukowski vector potential

Q(ZL‘, 2 {Bz(t)}) — (07 Q(:E7 2 {ﬁz(t)})7 0)

contains only the scalar Stokes-Joukovsky component €2 appearing as solution

of the following boundary value problem

of)
AQ =0 in Q(t); a—\g 45 = 2Ny — TN, (3.4)

coming from the general three-dimensional statement (2.30) where n, and
n, are projections of the outward normal vector on axes Oz and Oz.
The Miles-Lukovsky infinite-dimensional modal system of ordinary differ-

ential equations from previous section then simplifies and takes the following

form
00 (9An . 00
Za—&@:ZRkAnk:O, n=12..; (3.5)
=1 k=1
6A 1 GAnk 6l2w Olo,:  d ( 8l2wt)
R + w — — | w—
Z Z kz o5, "It g T s T @i\ oG

. ol ols 1 ,0J3
+ (vm — g1+ wvog)aﬁli 8531 — 5&)2 5)5;

where, when dividing the equations by p, the nonlinear quantities with re-

+ (V03 — g3 — Wvo1) =0, (3.6)

spect to the generalised hydrodynamic coordinates are as follows

A, = / opdrdz;, App = Apn = / Vo, - Vo drdz, (3.7)
Q(t) Q(1)
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ol ol
553@' = /ffdl‘ Bi = AsilBi; 3_512 = /513]22 dx = Ay (3.8)
ZO E0
loy, = / Qdrdz;, oy = / %—i} dxdz, (3.9)
Q) Q)
00 00
1 _ S
Jog = / (z 5 x@z) dxdz. (3.10)

Q(t)

3.3. Single-dominant asymptotic nonlinear modal
equations for two-dimensional resonant sloshing

in a rectangular tank

Following the classical paper [3], let us consider a mobile rectangular
rigid tank of the width L filled partly by an inviscid incompressible liquid
with a finite (non-small) mean liquid depth. In contrast to dimensional
consideration in [3], we derive a single-dominant asymptotic nonlinear modal
equations with respect to the L-scaled generalised hydrodynamic coordinates.
The derivation will be done by simplifying the Miles-Lukovsky modal system
(3.5), (3.6).

As above, the two—dimensional liquid flow are irrotational. The origin of
the tank-fixed coordinate system is located at the center of the mean tank
surface. The equation z = ((x,t) determines the perturbed free surface ()

so that non-dimensional liquid domain is as follows
Q) ={(z,2) : —h <z < ((z,t); —3 <z < 3}, (3.11)
where the nondimensional liquid depth is
h:=—=0(1). (3.12)

The natural sloshing modes ¢;(z, z) and f;(z) comes from the spectral
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boundary problem (2.44) which takes the form

Ap;=0 (-t <z <3, —h<z<0);

e = 0; o4 = 0; il . Kipis
Ov |,_.1 0z |,__, 0z |,_, (3.13)
1/2
/ @il.=0 dz =0
~1/2
and has the analytical solution
ki = mitanh(ith); o7 = %/ﬁli,
: 3.14
o) = costmita + 4 (o 2) = fla) g o
which obviously satisfies the volume conservation condition
1/2
/ fi(x)dz = 0. (3.15)
~1/2

The natural sloshing modes (3.14) should be substituted into the modal rep-
resentations (3.2) and (3.3) to derive the modal equations (3.5), (3.6).
The latter equations can be simplified by assuming small-amplitude peri-

odic excitations of the container by the body-motion generalized coordinates
m~mnz~n;=0(e) <1 (3.16)

so that, according to assumptions of the two-dimensional sloshing and ne-
glecting the o(e€)-terms; alike in the linear theory with (2.47), one can exclude
the forcing terms in (3.5), (3.6) provided the generalised hydrodynamic co-
ordinates and velocities are asymptotically small but, due to the resonance,
can be of the lower asymptotic order than O(e).

By keeping only terms up to highest asymptotic order O(e) in the non-
linear modal system (3.5) and (3.6) we get (3.5) unchanged but (3.6) reads

as

0A,, 0A,L 0lo,, Oloyt d Olout
ZR ZZ RRkeraﬁz‘eraﬁi _%<waﬁi>
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+ (Vo1 — g1) i1 — 93BiMis = 0, (3.17)
where
vor =1; g3 = —%; g = %175(15). (3.18)
and
1/2 ,
il = / x cos(im(x + %))dm — (%) (=1)' = 1),
11//22 (3.19)
Aiz = / cos? (im(x + %))dm — %
~1/2
but

ale al2o.)t al2wt
0B;" 9B 0p;
should be kept up to the O(1) order by solving the problem on the Stokes-

Joukowski potential 2 which comes from the boundary value problem (3.4)
and parametrically depends on f;(t).

Because 0ly,,/05; and Oly,/0F; are multiplied by the forcing terms of the
order O(e) in (3.17), it is sufficient to include only linear terms in 3; in the
integrals Iy, and lo;. The problem (3.4) in a rectangular tank then takes the

following form

AQ =0 in Q(t); o0 = —7,
0z z=—h
o0 o0 1 : (3.20
(951: L1 8n () 1+ ()2 1+ (C,)2

2

whose zero-order approximation can be found by substitution of

e.¢]

sinh(mi(z + h/2)) cosh (mi(z + h))
=xz—2 a; i 3.21
- Z /i cosh(mih/2) i Z cosh(mih) (3:21)

that computes a; and x;(¢) = 0, ¢ > 1 in the lowest-order approximation
(/61507 ZZ 1),16

N

Zaifim =z or a; = (172T)3 [(—1)" —1]. (3.22)

1=1
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The functions x;(t) follow from (3.20) after substitution of (3.21) and
(3.22) and performing Taylor series technique for free surface X(¢) (with
respect to ;). The linear terms of Iy, and Iy, do not depend on x;(t). To

show this we substitute (3.21) into the corresponding integrals

. 1/2
lo, = —22@1- tanh (%zﬁrh) Bi / fizdx
=1 ~1/2
N 1/2
1 .
+ ZlM(t)z_w tanh(imh) / fidx; (3.23)
= ~1/2
N 1/2
1
lowt = ((t)— ' d. :
9t Zx(t)m tanh(imh) / fidx (3.24)
=1 ~1/2

It follows from the volume conservation condition (3.15) that

lowt = 0; ly, = —2 f: Bi <i>3 [(—1)" — 1] tanh (%h) (3.25)

- 1T
i=1

and

Olos Ol 1\° , i ,
_ 0 N _1) — = > 1. .
95, 0; 95, 2 (m> [(—1)" — 1] tanh ( > h) . i>1. (3.26)

Finally, by remembering that angular position of the mobile coordinate

system Ozyz with respect to O'z'y'2’ is n5(t) we get correctly to O(e) that

the forcing terms in (3.17) are

al?w
] —93)BiAsi + (—g1) A\
U 95, + (=93)BiAsi + (—g91) M1
caused by the pitch excitations can be rewritten as
N o (2 venh (T8 i) + o)) + L6 (320
— (= —1)" — — tanh [ — = =B, .
in i o) BT L

One can see that, as it happened in the linear sloshing theory, the forcing
terms do not depend on the vertical excitations associated with the gener-

alised coordinate n3(t).
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Further, we consider two-dimensional weakly-nonlinear liquid sloshing in
a rectangular tank of the width L and breadth B in fully non-dimensional
statement so that, as earlier, L is the characteristic size and T = 27/0y
is the characteristic time, where oy is the lowest natural sloshing [circular]
frequency by (3.14). In addition, as in [3], the container is filled with a
finite liquid depth which means that the non-dimensional (L-scaled) depth
h 2 0.4 [1, Chapter 8]. The tank oscillates with a small amplitude and the
mean forcing frequency o close to o;.

The classical paper [3] showed that, if the forcing amplitude is relatively
small, the nonlinear resonant sloshing can be described by employing the
so-called single-dominant nonlinear modal system. The paper derives this
system by using the so-called Moiseev-Narimanov asymptotics where the hy-
drodynamic generalised coordinates (;(t) are small, appear in the functional

[modal| representation of the free surface and possess the following asymp-

totics N
z=((z,t) = Bi(t)cos(mi(z + 1)), (3.28a)
i=1
B =O0(); By=0(7); B3 =0(e); B S O(e), n>4,  (3.28b)
in which
m ~ns = O(e) (3.29)
from (3.16).
The asymptotics (3.28b) is a consequence of the trigonometric algebra in
(3.28a).

Asymptotic expansions of integrals A;, A,r have to be used to derive the
single-dominant modal system from the modal equations (3.5), (3.17), (3.27).
The functions A; and A, are defined as integrals over the instantaneous

liquid domain. Keeping terms up to € gives

Ay = 5B+ Ba(afo + Bafls) + B + 26168 + 5365),
As = 5(Bo + o5} + 260065) + BB Bo),

Az = %(53 + 3E361 02 + 3Eu3}); (3.30)
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An = (E1+8E Eyfff — 2By — EY) ), An = (2E),
Ars = Ag = ((4Ey + 2E1E») By + (—4Ey + 2E7)B3);  Ass = p3E3,
Ayg = A1 = 3p(2E) + E1E3)(By + 2E47),
Agy = Agp = 3p(4Ey + 2B2E3) By, (3.31)
in which .

By=gn%  Ei= gtanh(m'h), i> 1. (3.32)

Further, we express R,, as

R = Z 7@62 + Z 72]6,761 + Z ’Yzykﬂzﬁjﬂk + ..

ijk

and substitute it in (3.5). Explicit values of ;, vi;, vijx are found by gathering

similar terms. The result is

B By ( 1, 4B
R _Z
YT o, E?ﬂlﬂ2 EIEQBQB1 5\ 2" 5L Bib
. 4F
Ry (62——06161)
Bs
Ra =
s = T -
- 35, 2E,E, AE2  2E,F,
2 . . 0 .
B (2E3 BB AT ERE BB )
B .
— >4 (3.
R; = R i >4 (3.33)
and
: Bl Ey Ey Ey, 1 4Ey
R, =
1 25, E25152 5251+5152(E2 E1E2)+E1( 5 E1E2)5151
Ey 1 4E,
2 (_Z
+ El( 2 ElEg)ﬂlﬁl’
. . AE
Ry <52 — —0(5151 +67)),
. s . E, - E,
Ry = -
= OB E1E35152 /3251 E1E3 E2E3 B

+ (L1687 + 2628 — L B !
( 1M1 1 1) <2E’3 FEiE; 4 EE5Es 1443 ) ’
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. b
R, =— > 4. (3.34
=gy (2t B3
When substituting above formulas in (3.17), we get the following sys-
tem of ordinary differential equations asymptotically, up to the O(e)-terms
describing the resonant liquid sloshing in rectangular tank performing small
magnitude motions with the mean frequency close to the lowest natural slosh-

ing frequency

By + B+ di(B1Ba + B1Ba) + da(B1 52 + BEB1) + dsfBa

1
P — Sins — — =0, (3.35
+ 1 (771 175 2E1775> ; ( a)

By + 53Bs + dufr B1 + ds 57 = 0, (3.35D)

By + 5383 + dof1Ba + du 1 BE + dsBaB + do By + dioBiB

1
Ps | 11y — S3fs — — =0 (3.35
+ P (771 s~ 5 775) (3.35¢)
when the linear equations
Bi+ &:8; + Py, — Sio — gip) =0, i >4 (3.36)

describe the higher hydrodynamic generalised coordinates. Here, the intro-

duced hydrodynamic coefficients are calculated by the formulas

2 .
5, or b 81
L= — = N Pi—:_-—7 P,LZO7

7i o2 B ! m(2i—1) 7

5 .
S; = = tanh (Th> Ci>1, (3.37)
™ 2
where

E 4F E
d1:QEO+E1; d2:2E0 (—1—|— 0); d3:—2EO+E1,

1 E\ By 9
E, E,E, AE, 6,
di = —4— +2Fy: dr = E9 — 2 — © deg = 3F, — —
4 , + 2109; 5 2 E12 B 6 3 B
EyE E? EyE
d; = 9Ey — 12=L2 _ GE3E, +24—0 + 37978, g0 = 6= 1 3[;,

E E1Ey E B Es
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E, Ey EyEs _Es3E;
dy= 6260 _¢ 3
! Ey Es EL By i Ey ’

12Ey + 6 1 E 72E§ Es E
1280 — — — ). 3.38
Ey " BBy ek (3.38)

le = 18E0 — 2E4 E E
1 2

The first two nonlinear equations of (3.35) couple 5, with £ and do not
depend on f3. The third generalised hydrodynamic coordinate is excited by

rigid body motions and depends on the first and second ones.

3.4. The damped single-dominant modal equations for

longitudinal harmonic excitations

Consider longitudinal harmonic forcing with the nondimensional forcing
frequency
_
o=—
o1
and assume that there exists the viscous damping in the hydrodynamic sys-
tem.
When the resonant sloshing is described by the single-dominant modal

system (3.35), the latter reduces to the form

By + B1 +|2& [51 + Z1(Bm, Bm‘m:l,Q)} + dy(B1fa + B12)

+ dg(ﬁlﬁ% + 5%51) + dgglﬁl = P17]1Q52 COS(&t — 9), (3.39&)

62 + 5352 +(20282 [52 + Z2(Bm, Bm|m=1,2):| + d45151 + d56% =0, (3.39b)

Bs 4 G363 +| 2G3€3 {53 + Z3(Bim, Bmlmzl,Q)} + dsP1Ba + de 1 BE + dsBafi

+ do2B + diofrfa = Pymrao? cos(ot — 6), (3.39¢)

Bn—i—ﬁiﬁn—l- 25n§n62 = Pyi1a62cos(at —6), n >4, (3.39d)
where
2 .
o, o7 tanh(mwih) 2 . .
2 _ T _ T b 2 fanh(mih) (—1) — 1 3.40
ot =% =i T P= Zeanb(mi)(<1) - 1) (340
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but the hydrodynamic coefficients d,, depend on the non-dimensional liquid
depth h. Further,

Ma = O(E) <1

is the non-dimensional forcing amplitude, and 6 is the phase lag in the exter-
nal horizontal harmonic forcing. The computed values of the hydrodynamic
coefficients are tabled by [1, Chapter 8]. A novelty is the framed damping
terms incorporated into the modal system.

Because (3.39) is based on the Narimanov-Moiseev asymptotic relations
(3.28b) with neglecting the o(e)-order quantities, only §; and (5 are non-
linearly coupled (there is an energy flow between these two lowest natural
sloshing modes), (3 is the ‘driven’ generalised hydrodynamic coordinate of
the highest asymptotic order O(e) but the higher natural sloshing modes,
n > 4, are considered within the framework of the linear theory.

The same asymptotic relationships should be true for the incorporated
a prior: unknown damping terms, where Z; are nonlinear function of the
generalised hydrodynamic coordinates. Whereas 7y, = 0 (free oscillations),
&, © > 1 can be associated with logarithmic decrements of the natural
|Stokes| sloshing modes cos(mi(z + 1)) in (3.28a). The damping ratios &
should be small for low-viscous liquids and, because our nonlinear analysis
mainly centres around the two nonlinearly-coupled generalised coordinates,
f1 and f31, one can assume, as the ‘worse’ case, that & ~ & possess the the

lowest possible asymptotic order, i.e.,
&1~ & =0(?). (3.41)

Furthermore, because the asymptotic modal theory neglects the o(e)-order

contribution in (3.39), one concludes
E3=E,=0 but Z; =2=(61,5) (3.42)

is a quadratic function, which we do not know a priori as well as the linear
damping rates &;.

This proves the first main theorem of the chapter:
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Theorem 3.1. Under assumption (3.41) on the viscous damping terms im-
plying the boundary layer possesses the lowest-order amplitude of the single-
dominant modal theory, the nonlinear differential equations of this theory
with the damping terms (3.39) lead to (3.42) where =1 is a quadratic func-

tion.

3.5. Steady-state resonant waves

The steady-state resonant sloshing is associated with periodic solutions
of (3.39). Following Moiseev’ asymptotic scheme [1, Chapter 8], one can find
an asymptotic approximation of these solutions even if (3.39) is equipped
with the damping terms. In the Moiseev’s approximation, the lowest-order

generalised hydrodynamic coordinates 51 and Sy take the form

Bi(t) = acos(at) + O(a?),

(3.43)
62@) = a2[l0 + ll COS(Q&t) + lQ sin(26t)] + O(CLS),

where a = O(e/3) > 0 is the dominant wave amplitude,

ds — ds

263
(d4 +d5) (05 — 4)
(03 — 4)? + 166383)
2(d4 +ds5)5262
52— 4)2 1 1652€2

lo =

(&) = 2

(o

a > 0 and 6 come from the so-called secular system

1r(&2) =

a (mi(&)a? + 6% — 1) = ecosb,

3.44
a (ma(&2)a® — 261 [1 + €a]) = esind), (344)

which is derived after substituting (3.43) into (3.39a) and collecting all quan-
tities at cos(at) and sin(at); here,

ml(fg) —ldg — 2d3l1 dl(—lo + %ll),

m2(§ ) = —lg(dl — 4d3) 6=0c"
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and
2r /5
/ =1 (cos(at), —sin(at)) sin(at)dt > 0, (3.45)

0
remembering that, from physical reasons,

3

é”:_

27 /G
/ =1(cos(at), —sin(at)) cos(at)dt = 0. (3.46)
0

3 | Q

Taking the sum of squares in (3.44) makes it possible to rewrite (3.44) to

@ [ (m(&)a® + (62 = 1)+ (ma(&)a® = 261(1 + €a))’| = & (347a)

0 = atan2 ([ma(&2)a” — 261(1 + €a)], [mu(&)a”® + (67 —1)]),  (3.47hb)

which can be solved to get the phase-lag response curve in the (a1, 6) plane.
Indeed, (3.47a) gives

5'72(01; 51, €2, 5, E) - 5_2(0’; 517 €27 67 6)

= 1 m(@)a? £\ — Im(&)a? — 26(1 + €)' (349
which has the physical meaning when both the right-hand side and expression
under the square root are non-negative that yields the left and right bounds
in

amin (€1, 62, €5 €) < a < amax(§1, 2, €, €). (3.49)
Furthermore, inserting (3.48) into (3.47b) derives

G(CL, 517 527 57 6)

= atan2 [may(&)a” — 261 (1 + €a),ma(&)a® + (6°(a; 61,6, €, €) — 1] .
(3.50)

As a consequence, when considering @ in the interval (3.49) for fixed
£1,&,&, and €, (3.48) and (3.50) parametrically define both the phase-lag
response curve in the (&, #)-plane and the wave-amplitude response curve in
the (7, a)-plane.

As matter of the fact, the following theorem is proved:
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Theorem 3.2. Under assumptions of Theorem 3.1, the ordinary differential
equations of the single-dominant modal theory (3.39) have the asymptotic
periodic solution whose dominant amplitude a wn the lowest-order approx-
imation (3.43), the unknown phase lag 0 and the non-dimensional forcing
frequency & are coupled by the secular (solvability) equations (3.44) in which
my and meo and functions of h and & is coefficients following from integration
of the quadratic term (3.45). The secular equations have analytical solution
which gives the non-dimensional forcing amplitude 6 (3.48) and the phase
lag 0 (3.50) the functions of the amplitude parameter a, (3.49).

3.6. Learning the damping-related coefficients

The unknowns &7, &, and & can be deduced from a set of experimental
measurements by implementing a machine learning technique.

Let us consider the measured pairs (5§i’n), (92@

) for the given forcing am-
plitudes
€n = Pm(n) n=1...,Ny,.

2a

Using (3.48)—(3.50), one can introduce the distance function D between the
asymptotic theory and the fixed point (5?’”% HZ(”)) as follows

D2(7’L, Za 517 527 S)

= amingigamax [(5(a7 517 ‘527 57 €n) - 6§i,n))2 + (9(&, 517 527 57 En) o 95“))2] :
(3.51)

The ‘total” distance function between all the measurement points (6§i’n), QZ@))

and the asymptotic prediction by (3.48)—(3.50) should be taken as the loss

function
772a

C(&, &, ¢) ZZD n, &, &, €) > 0. (3.52)

The wanted parameters &7, & and 5 realise the absolute minimum of C.

Minimising the loss function (3.52) can be done by using the gradient descent.
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3.6.1. Employing the measured data by [11]. The experimental data
on the liquid mass centre (horizontal steady-state wave amplitude and phase
lag) were reported by [11]. Horizontal position of the liquid mass centre is,
according to [1, Eq. (8.73)], described by

yo(t) = —%Bl(t) +0(e) = —%acos Gt+0%e).  (3.53)
This means that the theoretical steady-state phase lag and wave amplitude
in experiments by [11] could in the lowest-order approximation be associ-
ated with 6 and 2a/(72h), respectively, coming from the asymptotic solution
(3.48)(3.50).

Experiments by [11] were done with the non-dimensional liquid depth
h = 0.8 that implies (see, [1], Table 8.1):

dy = 3.142; dy = 2.533; d3 = —0.021; dy = —0.042; d5 = —3.225.

The forcing amplitudes 79, = 0.0009, 0.0017,0.0032, and 0.0064 were tested.
At the same time, visual observations with 7y, = 0.0064 discovered wave
breaking, overturning, and serious contribution of higher modes/harmonics
that means that the single-dominant modal theory is not applicable for the
experimental series with the largest forcing amplitude.

Utilizing three experimental series with 75, = 0.009,0.0017, and 0.0032

in the above-proposed ‘machine learning technique’ computes
£ =€ =0.007167965; & = £ = 0.01002107 and & = &' = 1.39803654.

Inserting these values into the asymptotic solution (3.48)—(3.50) draws the
theoretical phase-lag response curves which are compared with measurements
by [11] in Fig. 3.1 (a). The figure confirms applicability of the damped
single-dominant modal theory (3.39) to fit the experimental data by [11].
Agreement is excellent, especially, in contrast to [11, Figure 14| who adopted
in their computations by the single-dominant modal system & = ;" = 8.4-
1073 (coming from the measured logarithmic decrements) and & = £ = 0.
The results in Fig. 3.1 (a) are also much better than with using the damped
Duffing—type model by [11, Figure 13].
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Figure 3.1. The theoretical (lines) and experimental (symbols) phase lag (in grads) response curves
for the input parameters by [11]. The measured phase lag with the forcing amplitudes 72, = 0.0009,
0.0017, and 0.0032 from the panel (a) were used to learn £;,&2 and £ in the asymptotic solution (3.48)—
(3.50) and compared with measurements by [11]. The computed damping coefficients are & = & =
0.007167965, & = £, = 0.01002107 and & = &' = 1.39803654. The panel (b) is drawn for the largest tested
forcing amplitude 72, = 0.0064 when the single-dominant modal system is, generally, not applicable; it

detects a zone where this happens.

Even though, as we remarked above, the single-dominant modal system
is, most probably, not applicable for the largest experimental forcing ampli-
tude ny, = 0.0064, the computed & = £}, & = € and € = ¢! were used in
(3.48)—(3.50) with 79, = 0.0064 to draw the theoretical phase-lag response
curve and compare it with the measured phase lag 6. The results are shown
in Fig 3.1 (b). The figure establishes a zone where the single-dominant modal
theory is clearly non-applicable (wave breaking and other free-surface phe-
nomena indeed matter!), discrepancy is here dramatically large. However,
far from this zone, when experimental observations by [11] do not report on
specific free-surface phenomena, the agreement is also excellent.

We used the asymptotic solution (3.48)—(3.50) to compare the theoreti-
cal mass-centre amplitude by (3.53) with measurements by [11]. The results
are presented in Fig. 3.2, where the panel (a) is drawn for the cases from
Fig. 3.1 (a) but (b) corresponds to the largest forcing amplitude 79, = 0.0064.
When analysing the results, one should remember that, according to [75],

viscous damping weakly affects the resonant steady-state wave amplitude,
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Figure 3.2. The same as in Fig. 3.1 but for the liquid mass-centre amplitude. Viscous damping is
responsible for position of the jump-down bifurcation point P.

which is basically determined the free-surface nonlinearity and energy flow
between the generalised hydrodynamic coordinates. However, viscous damp-
ing in both Duffing’s and multimodal theories is responsible for horizontal
position of the jump-down bifurcation point P.

In view of this fact, agreement between the ‘learnt’ asymptotic solution
and measurements is very good in the panel (a). However, as it was expected,
the analytical solution fails in the case (b). The paper [75] showed that if the
single-dominant modal system overpredicts the steady-state wave amplitude
response with increasing 1y, or at the critical depth, one should use an adap-
tive multimodal theory. For getting a better agreement in Figure 3.2 (a),
one should generalise the proposed machine learning to the corresponding

adaptive modal system.

3.6.2. Linear damping ratios. Neglecting nonlinear term in (3.39) leads
to an infinite set of linear damped oscillators, the so-called linear modal the-
ory by [1, Chapter 5|, which is normally applicable for non-resonant sloshing
of a low-viscous liquid. Furthermore, when posing 75, = 0, its solution deter-
mines a superposition of decaying standing Stokes waves whose logarithmic
decrements are associated with the linear damping ratios &;.

Rigorous linear mathematical theory of viscous unforced sloshing was cre-
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ated in [48]. Krein’s theorem states that only a finite number of oscillatory
sloshing modes exists, i.e., interpreting his result in term of the linear modal
theory with 79, = 0, there exists IV such that & > &; for ¢ > N. The latter
fact contradicts to assumptions of the linear damped modal theory, which
requires small & to weakly affect the natural sloshing frequencies and modes.
Indeed, numerical analysis in [218] shows that only lower natural sloshing
modes and frequencies of viscous liquids can be approximated within the
framework of the inviscid hydrodynamic theory. In terms of the present
damped multimodal theory, one must require & < &; on the correspond-
ing asymptotic scale. Now, readers may understand why we postulated the

asymptotic condition
O =g <5 =0(1), i =1,2,

that caused the main Theorem 3.1.

When associating &; with logarithmic decrements of the (lower) natural
sloshing modes of a low-viscous liquid, the corresponding linear damping
ratios & can be estimated from below [1, Chapter 6] by using asymptotic
formulas based on the laminar boundary layer theory and accounting for the
bulk damping effects, £Z~(O) — glwer | ghulk < ¢ The papers [219], [160],
and |1, Chapter 6] discuss why the bulk damping may matter as well as how
other potentially-valuable damping mechanisms incl. dynamic contact angle,
wave breaking, free-surface contamination, and roof impact can significantly
increase the damping. Taking Keulegan’s estimate for f'f.ayer and Eq. (6.139)
by [1] for % gives (2.48). Specifically, the formula provides £?/5; — oo
but, as we stated below, it may be only valid for lower indices ¢ for which
&" o).

For the experimental input in [11, L = 0.5 m, B = 0.05 m, and h =
0.8], (2.48) gives éo) = 0.0057 and §§0) = 0.0047; the computed values are
practically not affected by the bulk damping and, therefore, one can say
that it is the Keulegan’s approximation. The Keulegan’s damping ratios are
definitely lower than ¢ = 0.007167965 and & = 0.01002107 coming from
the machine learning procedure, which were deduced from the experimental
phase lags with 15, = 0.0009,0.0017, and 0.0032. The inequality is correct
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because (2.48) estimates &; from below.

The authors [11] conducted special model tests attempting to estimate &;.
To do that, they interrupted the forcing of the steady-state wave with 1y, =
0.0064 by making 1y, = 0 at an instant £ = ¢y and, thereafter, measured
logarithmic decrements of the wave decay. The mean experimental value of
£1 coming from these tests was & = &% = 0.0084, which is larger of ¢ =
0.007167965 because of, most probably, very special free-surface phenomena
discovered for steady-state sloshing with 75, = 0.0064, which could affect the
logarithmic decrement even after interrupting the harmonic forcing.

On the other hand, the theoretical linear damping rate of the second
natural sloshing mode, féo) = 0.0047, seems too low with respect to &, =
0.01002107. Remembering Fig. 3.2, the discrepancy may be explained by
a rather inaccurate modelling of energy flow between the second and some
higher modes. In other words, because viscous damping of the higher modes
(2 > 3) is not included into the single-dominant analysis, the computed value
¢l = 0.01002107, in fact, tries to ‘accumulate’ the amount damping of all
natural sloshing modes starting with ¢« = 2. Using an adaptive modal system
by [75] would lead to a more accurate distribution of &;, ¢ > 2 and improve

agreement in Fig. 3.2 (a).

3.7. Conclusions to the chapter

An estimate of viscous damping in the liquid sloshing dynamics can be
done by applying a machine learning technique to the Reduced Order Models
which are a common in analytical studies of the resonant waves. Originally,
the latter models appear as multi-dimensional modal systems without damp-
ing terms. Their learning consists of incorporating damping terms with un-
known a priori coefficients and deducing the coefficients by using a set of ex-
perimental data on the steady-state liquid response, preferably, the response
parameters must be chosen which are most sensible to the viscous damping.
These can, for instance, be phase lags between the harmonic forcing and the
steady-state waves.

The present chapter realizes this idea for the case of resonant sloshing in
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a two-dimensional clean rectangular tank exposed to horizontal excitations
with the forcing frequency close to the lowest natural sloshing frequency.
This kind of resonant sloshing can satisfactory be described by the single-
dominant asymptotic modal system [3] whose extensive analysis, for transient
and steady-state sloshing can be found in the textbook [1]. The modal system
becomes, however, invalid in modeling the phase lag response curves and, as it
was shown in 2001 [75], when the secondary resonances in the hydrodynamic
system matter.

In the present chapter, the single-dominant modal equations from |3]
are re-derived and, furthermore, equipped with a priori unknown damping
terms. Theorem 3.1 establishes analytical structure of these terms to fit the
Narimanov-Moiseev—type asymptotics that is a basis of the single-dominant
modal theory. Theorem 3.2 of the chapter deals with the steady-state wave
(periodic) solution of the damped modal equations. The solution is analyti-
cally derived by using the Moiseev’s asymptotic scheme.

The derived analytical solution becomes a function of three unknown pa-
rameters, &1, & and € which are responsible for damping in the hydrodynamic
system. Having known experimental measurements of the phase lags makes
it possible to compute the aforementioned three a priori unknown parame-
ters. Measurements by [11] are employed by the author [215] to demonstrate
abilities of the proposed machine learning procedure. In contrast to nu-
merical exercises with damping coefficients in [11], an excellent agreement
is demonstrated except when, according to visual observations in [11], the
single-dominant system is not applicable.

One conclusion from our numerical results is a confirmation that damp-
ing effect of higher natural sloshing modes cannot be neglected. Reason is
nonlinear energy transfer from the primary-excited to higher modes with
forthcoming viscous damping of these modes. Furthermore, viscous damping
of the primary-excited (first) natural sloshing mode should, generally speak-
ing, be a function of the resonant wave amplitude and, moreover, for the
considered case, this function is just the linear regression. Finally, the pro-

posed learning technique can be an efficient tool for estimating the viscous



90

damping (logarithmic decrements) of the lowest (dominant) natural sloshing
mode, but it fails for higher (order) natural sloshing modes. To get more ac-
curate estimate of the linear damping rate & (the second mode), one should
use an adaptive multi-modal system from [75| where the asymptotics 51 ~ (s
is adopted. Such adaptive modal system is also required for better prediction
of the resonance steady-state wave-amplitude response curves.

Derivations of the steady-state wave (periodic) solution does not require
an exact expression for the nonlinear damping terms in the modal equations
=1(B1, B1). According to Theorem 3.1, any analytical quadratic form of =y is
allowed if it deduces the two integrals (3.45) and (3.46). En example could
be

_ : 3T . .
:1(51,51) = §|51| B, (3-54)
which physically implies the quadratic drag force. Based on experimental

measurement in [3] and other authors, one should check whether (3.54) is

applicable.
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Chapter 4

Damped swirling-type resonant wave in a

circular cylindrical tank

4.1. Introduction

The learning technique developed in the previous chapter for rectangular
tanks can be extended to the case of an upright circular cylindrical container.
When such a clean rigid container is resonantly excited at a frequency close to
its lowest natural sloshing frequency, similar nonlinear interactions between
the natural sloshing modes cause a kinetic energy flow from the primary
excited mode to higher natural sloshing modes [1,220]. This nonlinear energy
transfer, along with viscous damping, prevents an unbounded resonant wave
response.

Specifically, the resonant sloshing in the upright circular base tank can
demonstrate different types of steady-state regimes and even become chaotic
in certain forcing frequency ranges. One from most attractive steady-state
waves is the co-called swirling — rotary waves propagating along the tank wall
counter- or co-clockwise. The swirling-type resonant wave is normally real-
ized at the linear resonance zone, i.e., when the forcing frequency o equals or
is very close to the lowest natural sloshing frequency ;. This wave type is
accompanied by visible activation of higher natural sloshing modes and wave
breaking, therefore, damping of any type for that kind of sloshing cannot
be neglected. Nevertheless, semi-analytical nonlinear modal theories, de-
rived under the inviscid-liquid assumptions [1,4], provide satisfactory predic-
tions for the steady-state wave amplitudes and accurately predicts frequency

ranges for all wave regimes and the chaos zone.
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However, the inviscid theories are inadequate for quantifying the phase-
lag between the harmonic tank excitation and periodic liquid oscillations. In
the inviscid case, the phase-lag dependence on the forcing frequency remains
a piecewise function, while real liquid damping renders it continuous. The
inviscid theory also wrongly predicts directions of stable swirling waves: for
circular orbital excitations of the upright circular base tank, the theory fore-
sees the stable swirling in both directions, co- and counter-clockwise, whereas
only co-directed (with excitation direction) swirling is realized in model tests.
The reason is non-zero damping in the mechanical system. Incorporating a
non-zero linear damping term in the corresponding modal equation, this fact
was theoretically confirmed in [4,9]. On the other hand, even speculatively
varying the damping rate in the incorporated damping term, these authors
were not able to fit experimental data on the phase-lag, even qualitatively.
This means that the damping is, most probably, nonlinear and one needs
a learning of the damping terms by the measured phase-lag values in the
swirling wave regime.

Following the machine learning procedure from previous chapter (there,
implemented for rectangular tanks [215]), one can restore appropriate nonlin-
ear damping terms in the modal systems for sloshing in a circular base con-
tainer derived in |7]. In this section, we revisit the Narimanov-Moiseev-type
nonlinear modal system |7]| and utilize the experimental measurements on the
phase-lags reported in [10] to learn it for accounting the viscous damping.
This makes it possible to generalize the data-driven damping identification

strategy to resonant swirl-type sloshing in upright circular cylindrical tanks.

4.2. The general modal system (2.41), (2.42) for an

upright circular cylindrical tank

Similar to [4], the present chapter focuses on the (special) explicit form
of the multi-modal system for an upright circular base container of radius
Ry, oscillating with a small amplitude in space. These oscillatory motions

are described by the generalized body-related coordinates n;(t) and ny(t)
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(responsible for the horizontal translational movements) and angular oscil-
lations are described by n4(t) and n5(t). Rotational motions around the Oz
axis (yaw) cannot generate sloshing within the framework of the ideal lig-
uid model. Vertical tank motions are not considered. The smallness of the
angular disturbances means that nonlinearities in 74(¢) and n5(¢) could be
neglected. Thus, the instantaneous angular velocity is w = (7j4, 7j5, 0).

The geometric notations in Fig. 4.1 include the time-dependent liquid
domain Q(t) with the free surface 3(¢) and the wetted surface S(¢). The
free surface X(t) is given by z = ((r,6,t), and the motion of the liquid is
described by the velocity potential ®(r, 0, z,t). The unknowns ¢ and ® are
defined in a cylindrical coordinate system, which is attached to the tank. The
functions ¢ and ® can be found either from the corresponding boundary-value
problem or from the equivalent variational formulation. All geometric and
physical parameters are further normalized by Ry, which is considered the

characteristic size.

X ()
LY
Qo les(t)
n,(®)
n,) y
S(t)

n,(1) %

Figure 4.1. The liquid domain Q(t) is bounded by the free surface X(¢) and the wetted tank surface S(t).
The liquid wave motions are considered in the non-inertial coordinate system Oxyz rigidly fixed with the
tank so that the coordinate plane Oxy coincides with the unperturbed (static) free surface X, and Oz is
the axis of symmetry. The small-amplitude oscillatory tank motions are determined by the generalized

coordinates 7 (t) (surge), na(t) (roll), n2(t) (sway), and n5(t) (pitch).

As shown in the previous section, the Luke-Bateman variational principle
serves as the basis for the multi-modal method, which is based on the Fourier
series decomposition of the solution, here, ¢ and ®. The time-dependent co-

efficients in these functional series are considered independent time variables
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(generalized coordinates and velocities). The series for ¢ and ® are usually
based on the natural sloshing modes which are the eigenfunctions of the spec-
tral boundary-value problem (2.44) formulated in the hydrostatic domain Qg
with Sy = Spe + So; + Sop and the mean (static, unperturbed) free surface
Y.

In the present chapter, the mathematical problem is rewritten in a dimen-
sionless form after introducing the characteristic linear dimension Ry (radius)
and the characteristic time T' = 1/0, where T is the characteristic time pe-
riod (o is the circular frequency of the tank excitations). We also introduce
a small parameter ¢ < 1, which characterizes the dimensionless perturbation

of the container, i.e.,
ni(t) = O(e), i = 1,2,4,5. (4.1)

The normalized spectral boundary (2.44) on the natural sloshing modes
and frequencies has the analytical solution (throughout the text we adopt
notation from [229]) (see [1,15])

oni(ry 2,0) = R (1) Za(2) giol,?(MH), M=0,...;i=1,..., (4.2
where

_cosh(kyi(z + h))

Rui(r) = aariJu(kanir);  Zui(2) = cosh(kaih) (4.3)

Here, Jy/(-) is the Bessel function of the first kind and rhe radial wave num-

bers kjs; are determined from the equations
Jz,wz'(kMi) =0.
The normalization factors a;y; follow from the orthogonality condition
/OITRMZ'(T)RMJ'(T) dr =19;, i,7=1,..., (4.4)

where 0;; is the Kronecker delta.
The spectral parameter kj7; and the natural sloshing frequencies oy, are
determined by the formulas

Ry — kMz tanh(kMih); 0]2\41' = KM; E, (45)
0
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where ¢ is the gravity acceleration (dimensional).
Next, we consider only low-amplitude angular tank motions (4.1),
so we will need only the linearized Stokes-Joukovsky potentials
Qoi(r, z,0), i = 1,2,3, which are harmonic functions satisfying the Neumann
boundary conditions
001 002 003
on on on

on Yy and Sy, where n, and n, are the corresponding projections of the

—(zn, — rn,)sin 6; = (zn, — rn,) cos b; =0 (4.6

outward normal in the r- and z-directions, such that n, = 0 on the vertical
walls, but n, = 0 on ¥y. The solution of (4.6) takes the form [4]

Qo1 = —F(r,z)sin®@; Qg = F(r,z)cosl; Qp3 =0,

where

1
smh(kln(z + 1h))

= 2 /7. Pn:/ 2Rn(r) dr.
r z rz—I—Z /<f1n cosh(%klnh) ; r 1 (7“) r
0

(4.7)
The nonlinear modal system of Miles-Lukovsky (2.41), (2.42) can be

rewritten in terms of the generalized coordinates (pys;(t) and 7,,;(t)) and
velocities (Py;(t) and R,;(t)),

C(r,0,t) E:RMZ cos(MO) pari(t +ZRW sin(m@) i (t), (4.8a)

O(r,0,z,t) = m(t )r0089+7'72( Yrsin® + F(r, 2)[—n4(t) sin 0 + 15 (t) cos 0]

"‘ZRMz ) Zni(2) cos(MO) Pyyi(t)

+Z7zml 2) sin(mb) R(t), (4.8b)

Iy, , I, — oo. Here and henceforth, all the large summation indices denote
summation from zero to Iy, but the small indices indicate changes from one
to Iy or I,.
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The modal representation (4.8) is a special form of (2.28), (2.29). Using
(4.8) leads, in turn, to a special structure in the Miles-Lukovsky modal equa-
tions (2.41), (2.42), provided that we additionally assume (4.1) and consider

only the resonant excitations, where the hydrodynamic generalized coordi-

nates are asymptotically larger than the tank excittion amplitude. Mathe-
matically, this means that
O(e) < pai(t), mi(t) and O(e) S Pai(t), Rii(t). (4.9)

Next, we also neglect terms of the order o(¢), and thus, the series of terms
n (2.42), which are related to the nonlinear Stokes-Joukovskii potential, now
linearly depend on 7;(t), i = 4,5, as is the case of the linear sloshing theory.
At the same time, due to (4.9), we retain the full nonlinearity with respect
to the generalized hydrodynamic coordinates and velocities.

The nonlinear modal system (2.41), (2.42), rewrites in the form

814 IG; I97[r
pr
Z 3pM Z Al Mn)PM” + Z A(Ab),(Mn)Rm”7
(4.10a)
I Ir aAgb . B IO,Ir Ap/r P L%Ir ATT
3o O =3 W P+ S A o
Mmn m,n Mmn m,n
(4.10D)
A=0,....0p;a=1,...1p;b=1,... I; Iy, I, — oo (the kinematic sub-
system), and
oA, LOAT 1 <X OAT
nP o mn Rmn _ WMm)iLk) p nP
Z opay Z Opab 2 MzL;Lk opay
lo, I, aApT 1 Iy, I, rr
(mn)(ik
+ > — ) Py Ry + = > ) R it + gA4A s
Mink 8]9 Ab 2 mlnk 0Py
+ (7ir — gn5 — Spiis)A1aPy = 0, (4.11a)
Iy,1, 1.1, pp
L oA, LOAT 1 <2 94y )
Pun mnp 4= KD b p
% Iy M Z O ab * QM;M Orgy Mo Lk
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rwe aAim" Ie,I 8 rr ( )
+ Z 57"ab PMank + - Z Tameank + gAaaTab
Nlink ml,nk

+ (il + gma + Spii) Ao Py = 0, (4.11b)

A=0,....Ip;a=1,....;Ip;b=1,..., 1., Iy, I, — oo (the dynamic sub-
system), where the comma between index pairs such as (Ab), (Mn) indicates

that the pairs do not commute; the coefficients P, are defined in (4.7),

-1 h 277, I =J= O,
Sb =2 klb tanh(klbi), A[J = (412)

mdry, otherwise,

where d7;7 is the Kronecker delta. The modal system (4.10), (4.11) contains

the following nonlinear expressions by generalized hydrodynamic coordinates

B (1) . . (2)
Aﬁb)(Mn) _/ /7“ {cos A6 cos MO Q(Ab)(Mn) + sin Af sin M6 Q(Ab)(Mn)} dodr,

0 —m

Alos) mm) = / / r [sin af sinmé g((il))) (mm) T+ cOS al) cosmf Q((jl))) (mn)} df dr,

O—7r

Apr (i) / / cos Af sinm#b Q — sin A0 cosm0 g )} dOdr,

0 —m

™

1
Aib—//rcos (A6) QAb do dr, ab—//rsm (ab) gAb dfdr, (4.13)
0

-7

where

¢
©) cosh(kap(z +h)) , 0
Gap = RAb(T)/ cosh(kah) dz = Rap(r) (Ab)>

1 1 2
g((A)b)(Mn) = Riap(r) R (7) I((A)b)(Mn) + Roav(r) Ran(r) kavkam ((A)b)(Mn)
(

g(il)b)( ny = AMT™ “Rap(r)Ragn(r) ((il)b)( Mn)’ (4.14)
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q
1(1) _ / cosh(k:Ab(z + h)) COSh(an(Z + h)) d
(Ab)(Mn) cosh(kaph) cosh(karmn) ’
h{ (4.15)
/2 _ / sinh(kap(z + h)) sinh(kym(z + h)) dx
(Ab)(Mn) cosh(kaph) cosh(karnn) '

—h

The system of ordinary differential equations (4.10)-(4.11) has, in general,
infinite dimensional, as Iy, I, — oo. If finite values of Iy and I, are taken,
the Cauchy problem for (4.10), (4.11) can be solved numerically, describing
the transient motions of the hydrodynamic system with the corresponding
initial conditions. As we wrote in the literature review, such use of the modal
system (4.10), (4.11) is associated with the Perko method.

Our further goal is an analytical study of the periodic (steady-state) mo-
tions of the system using (4.10)-(4.11). The studies become possible under
additional simplifications in (4.10)-(4.11) via the use of special asymptotic
relationships between the generalized hydrodynamic coordinates instead of

(4.9). Moreover, we must consider viscous damping terms.

4.3. Adaptive asymptotic modal equations

The nonlinear modal system (4.10), (4.11) accounts for the smallness of
amplitude of the container motions which are associated with the generalized
coordinates n;(t), i = 1,2,4,5. However, it does not introduce the asymp-
totic order for the generalized hydrodynamic coordinates pys;(t) and r,,;(t)
on the introduced asymptotic scale O(e). This makes the system (4.10),
(4.11) raher complex and unsuitable for analytical studies, which are the pri-
mary goal of the dissertation. To simplify (4.10), (4.11), it is necessary to
introduce additional asymptotic assumptions with respect to Py, s, and
R, P

The most general assumptions for non-small liquid depth are associated
with the so-called adaptive approach, where the resonantly excited eigen-
modes with indices (My4;) have the order O(e'/?), some number of eigen-

modes (Myiy) are of order O(e?/3), and there is also a set of modes (Msis)
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of third order O(e) but all other eigenmodes can be neglected since these are
of the order o(e).
It is evident that the most general case of adaptive modal systems occurs

when all generalized coordinates satisfy
Pari ~ Tmi = 0(61/3)-

This case is purely hypothetical and does not lead to nonlinear modal equa-
tions that can be studied analytically. The simplest case is the linear modal
system which is associated with no resonances in the hydrodynamic system,
so that all pys; and r,,; are of order O(e). This last linear case will be nec-
essary for the physically correct introduction of damping in this mechanical
system through the estimation of logarithmic decrements of the attenuation
of the natural sloshing modes.

In the most general case, the adaptive third-order modal system refers to
the situation where the amplitude of the forcing amplitude is of the order
O(e) < 1, but (4.1) and the generalized hydrodynamic coordinates and

velocities are of order O(e'/?), i.e.,
T ™ RMZ ~ PMz ~ DM = 0(61/3). (416)

If the quantities of o(e€) are neglected, using assumptions (4.16) and (4.1)
makes it possible to simplify (4.10), (4.11) and, thereby, derive a system of
ordinary differential equations with respect to only the generalized hydro-
dynamic coordinates r,,;(t) and pys;(t). The derivation procedure is rather
complicated. We will describe only some of its steps.

The first derivation stage of the adaptive system involves expanding
I((g)b),.f&)b)(Mn), and I((j)b)(Mn) in Taylor series with respect to (, where

¢ = O(e'/3). Analysis of (2.41), (2.42) shows that I((Egb

to the third order of smallness, but [ &)b)( M) and [ ((31)1))( M) require expansion

) should be expanded

only to the second order, i.e.
f((fx)@ = ki tanh(kah) + ¢+ 3raC” + 265,80 + ., (4.17a)

f&)ben) =O0(1) + C+ 2(kap + k) + .. (4.17b)
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I(ﬁ)b)(Mn) = O0(1) + kapkarnl + 3(Kapkam + Kypbkan) 4 ... (4.17¢)
Substituting (4.17b) and (4.17¢) into (2.13) gives

g((il)b)(Mn) = O(1) + (R4 Ry + RasRambavkinn) ¢
+ H(kap + Kam) RuyRisn + RasRoam (Eaykarm + karkan)C? (4.18)

G i = O(1) + 1 2AMR 4R €
+ %7’_2AM(HA5 + Earn) RabRoam 2. (4.18b)

At the second derivation stage, A", and A!, should be expanded to the

order O(€) in terms of the corresponding generalized hydrodynamic coordi-

nates,
Ig,I,
AAb = AAApAb + b) Z X Mz )(Nj),(Ab) pszNj b) Z X ,(Ab) T'miTnj
M N ij mn,ij
1 ppp
T3 Z X (Mi)(Nj)(K1),(Ab)PMiPNjPKI
MNK ijl
I(Ja
rr
+ Z Xp 1),(Ab)PMiTng Tkl (4.19&)
Mnk,ijl
aarab + Z X (ab) PMiTnj + 3 Z XTM 0),(ab)"miTnj Tkl
Mn,ij mnk,ijl
+ ppr Iy, I, — 0o, (4.19b)
X MZ N,] (ab)pM'Lperkl7 07 T m? °
MNEk,ijl
where

X(ariy (v ). (Ap) = FAWNANMNAAp) a0y (),
X010 (ng).(Ab) = KA A mn A(Ab) (mi)(nj)

X ooy v ) (0. An) = SR ABNAMNE A by vy () (D)

prr

X(Mi),(ng)(kl),(Ab) — §kAbAAM,nk)‘(Ab)(Mi)(nj)(kl)’

Xz()gli),(nj),(ab) = KabAM,an)\(Mi)(nj)(ab) )
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rrr

_ 1.2
X(mi)(nj)(kl),(ab) — 3 Kb amnk A(mi) (ng) (k1) (ab)
r 17.2
X%i)(w),(m),(ab) - §kabAMN7ak>‘(Mi)(Nj)(kl)(ab)
and within the tensor A, whose elements are defined as

Ay Nij= /ﬂ cos(Af) . ..cos(MB) - sin(if) .. .sin(j0) db. (4.20)

—T

The tensors A can be computed using recursive formulas
2 2
AMJ =0, A,z’j = W(Sij, AM]\C = W(SMN, M+ N 7£ 0, AOO, =2,
1
Ayr.NKij = 5(Mar Nk i + My N+ g)s
1
Apr.Niaje = 5(Marj—kliod — Dar ikl d)-

The tensors A are defined by the formula

1
A(Ab)...(Mn) = / TRap(r) ... Rap(r) dr. (4.21)
0
Partial derivatives of (4.19) with respect to generalized coordinates are
aAp Iy I, Ig,I,
= Napog + D X anPri + D XD ). (anPNIPKI
Pbf M NK,jl
+ Z Xprr 1).(Ab) i Tkl (4.22a)
nk,jl
8 ZX (mi)(df),(Ab)Tmi + 2 Z X (013 (ng) ) (AP (4:22D)
Tdf Mn,ij
0A" Ip I oIy
ab T r
Oppr D XDty T2 D Xihrans) i) ayPMiTnis  (4:220)
pof n.J Mn,ij
aAr < < rrr
ory 2 Xt (an anPMi + 2 Xy ) oty i
My mn,ij

+ Z Xp]pi;z Y(INF),(df),( ab)lepij IQ,IT—>OO. (422d>
MNij

The third deriwation stage leads to analytical expressions for

Afﬁb)( iy Alh and Aﬁb%(mn), where only second-order terms, O(€%/3),

b)(mn)’
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are preserved. The O(1)-order terms can be obtained from linear modal

theory. The result is

Iy I,
Al (vm) = Nans,Oonkay + Z IIC% 0. by (v P
K.l
Iy.I,
+ Z prp (Cd),(Ab)(Mn)PKIPCd + Zﬂpk;r cd),(Ab) (Mn) kLT ed (4.23a)
KC,d keld
Iy I,
Ang)( =A amébn/{ab + Z % ,(ab (mn)pKl
K,
Io.I,
+ Z Hrpp (Cd),(ab) (mm)PEIPCd + Z Hrkl (cd).(ab) (mn) kI ed> (4.23b)
KC,ld keld
AZ(W Z IT05, (Ab) () ThL Z H (ed).(Ab).(mm)PKITeds  (4.23¢)
Keld
where
; (11) (12)
H](jp K1),(Ab)(M = A G (Ab)(Mn),(KD) T A amG (Ab)(Mn),(K1)

rp _ (11)
H(Kn,(ab)(m)—AKamG >< w.(k) T+ AamKG(ab n). (K1)’

(@
, (11 (12
ity (At ) = Dtk G gy iy~ A ARG (4) (11

(k

B (21) (22

T cayanyarm = Bavko. G gy ) ey cay T Mo am G Gy iy cay
)

T (21 (22)
HZ() k1) (cd),(Ab)(Mn) — = Nawm kcG(Ab)(Mn) (k) (cd) +A AMkcG(Ab)(Mn),(kl)(cd)’

T,pp _ (21) (22)

iy cay (avy mn) = MEC.amG (ab) mn) (1) (0a) + ACam G () omm) (161) ()
T . (21) (22)

LLt) ea.(aby (mm) = DamteG (@) (mmy. (k) (cay + amkeG (@) amm), (k1) (ca)

or B (21) B (22) .
Tkt teay a8y, mm) = 2K G apy o) (1) ea) — DK, AG (4 () (161) (ea)

(1) _
G ) (m) (1) = Nab) (M) (K1) T RADKMnA () (31m) (K1)
(12) A
Gy (1) = AMA v () (k1)
21
Gl rcay = 3l(ab + mam) Ny aray i + R

+ K2 rnbab) N (Ab) (M) (KD (C))

(22) _ 1 Y
G(Ab)(Mn),(Kl)(Cd) = iAM (Kap + KJM”)A(Ab)(M”)(Kl)(Cd)
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and

1

)‘I(Ab)(Mn),(Cd)...(Ef) = /TRQb(T)RMn(T) - Rea(r) ... Rpg(r) dr,
(4.24)

0
1
S\(Ab)...(Mn) = /T_lnAb(T)"'RMn(T) dr.
0

The partial derivatives of the expressions in (4.23) with respect to the

generalized coordinates are

Iy,1,
DA :

Cd)
OpE H]()p £),(Ab)(Cd) +2 Z prp WEF),(Ab)(Cd)PMis (4.25a)
/ M
aApp
=2 MG i 4.25b
aTef Z (mi)(ef),(Ab) Od)T ( )
814?"7"
(ab)(cd) T r,
TEJ“ = s p (ab)(cd) +QZH J\pfz )(Ef),(ab)(cd)PMi> (4.25¢)
aATT Cd r,rr
@ref =2 Z 1 (mi)(ef),(ab)(cd) " mi> (4.25d)
O0AP" Iy.I,
(Ab),(cd) or |
TE}” B Z H(Ef)»(nj),(Ab)(cd)Tnjﬂ (4.25¢)
n,j
0AY
(Ab),(cd)
Tef - ZH Mi),(ef),(Ab)(cd)PMi- (4.25f)

At the fourth derivation stage, the kinematic equations (4.10) must be
solved with respect to the generalized hydrodynamic velocities Pap and Rgp.

Postulating the following

107-[1‘ IO;IT
1 . ) )
Pay=—par+ > Vil (i) anPiPNs + D Vi usycanTmiTng
Ab MN,ij mn,ij
Ig, I,

+ Z Vprr [(nj), (k) Ab)pMzTankl‘i‘ Z Vppp( j)’(Kl),(Ab)pMipijKl
Mnk,ijgl MNK i1



o3
Mnk,ijl
1 Ig,1, Ig,1,
Rap = ~—Tap + > Viri) () (apyPMiTng > Ving
ab Mn,ij Mn,ij
Iy, I Iy, I,
+ D Vit mirnmi Y Vil
mnk,ijl MNEk,ijl
-3 Vi
MNE,ijl

Substituting (4.26) into the kinetic subsystem (4.

terms, we derive the formulas for the coefficients in
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k). (Ap) niPMiTkl,  (4.26)

i), (ab) niPMi
Mi), (Nj),(ab)f'k:lpMipNj

(ab)pszN]Tkl, (4.26b)

10) and grouping similar
(4.26)

1 pr
VPP _ p (IV4),(Ab) (M)
(Mi),(N3).(Ab) = A o | XV @i (an) — T o ’
e 1 - ) a8) i
(i) (n),(A6) = A" | X () (mi),(Ab) o ,
i .
- _ | i @)
(n) (M) (ab) = e [XOID,()ab) T T !
o N S Hing) (1) (o)
(Mi),(ng)(ab) = Ao | X(Mi) (ng).(ab) Kol !
p,pp
vppp _ 1 ppp _ H(Nj)(Kl),(Ab)(Mi)
(M) (NG (KD)(Ab) = A [ XM (NG (K1), (Ab) P
-[07
p.p
ZV el (ancay | -
p,rT
prT . 1 prT o H(nj)(k‘l),(Ab)(Mi)
(M) (ng),(KD,(AD) = A e o [ X (M) (n) (kD). (4D) ol
107-[7’
pr T
= 2 Vi o, e Mo g |
c,d
— _ L e M) k) () i
(mi).(nf).(k1).(ab) = 7 | Xng) (k1) (mi) ab) o
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IG7IT
= > Vimopcollim.caa) | -
C.d

1 Hrpp
v o _ o (Mi)(Nj),(ab) (kL)
(k1) (03, (7). (ab) = [ X(i) (V) (k1) ab) -
1«97]7“
. p r,p
Z‘;V(kl),<Mz'>,<cd>H<Nj>7<ab>,<cd> 7
pr
Vo N S P o) e, iy
(Mi), (N3, (kD) (ab) = Ao | “X (M) (N5), (k). (ab) Kot

Iy, I, Iy, I,
pp r pr r.p
= > Vi calicanan = 2 Vi o en n) a)ed | -
C.d c.d

pr
o 1 [2 prr Hvriy o (anymg)

Vg arian = 3o 200 G i) an) o

- Z Vi Z Ving I(3), (Ab).(ca)

At the fifth derivation stage, the expressions (4.22), (4.25), and (4.26) are
substituted into the dynamic modal equations (4.11). Excluding terms of the

order o(¢€), we obtain the sought-after adaptive nonlinear modal equations

ZpMz 5ME6zf + dep N] pN] + Z dppp (K1) PN;PKI

NK,jl
Iy,I,
§ PTT 2 : 7’ rrp Ef
+ d (kD) TnjTkl + Tmzrn] n] + g (K1) PKi
nk,jl mn,ij
197Ir
2: . ppEf }:ppp Ezprr
+ PMiPNj t + t (K1) PK1 |+ t (K1) pMzTn]Tkl
MN ij Mnk,ijl

D Fwitng |ty (o +Z’fw iy PR1 | T DES

mn,ij

— (11 — gns — Spljs)o1pkiy Pr; E=0,...Ip; f=1,..., I, (4.27a)
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Iy, I,
Z T'mi 5m€51J + Z drglzefNj PNj + Z d?"pp (K1) PNjPKI
m,i NK. jl
Ip,I,
+ Z drr?‘ (kD) T'niTkl + Z pMzrn] dp?" ef Z dp?“p (K1) PKi
nk,jl Mn,ij
I@alr
+ Z pMzTnj tpT ef thrp (K1) PKi
Mn,ij
1,1,
+ Z tppr (k) pMZperkl + Z trrr <) )(kl)fmﬂ;njrkl + 5-2fr€f
MNE,ijl mnk,ijl

= _(ﬁ2+9774+5b774)51e/f1fpf; €= 17"'7[9; f: 17"'7[7"7 (427b)

where the dimensionless natural frequencies

are defined in (4.5), Py and S are given in (4.7) and (4.12), respectively,
and the hydrodynamic coefficients in nonlinear quantities can be explicitly

computed as functions of the dimensionless depth h

pp
wp.(Ef) _ REf pp X(N))(Ef),(Mi)
Yory v = Ko [MEEV O en T T |
ppp
e iED) REL N NV L XEHW D, (013)
M) (N = p M) (N ), (KD), (E) P
pp pp
ZV X(xt) (). (av) | -
prr
prr(Ef) _ KEf prr X(ES) (ng) (kD). (M)
Gari iy = 3o | AV r 0t
+ZV X(e 1)) ) |

X(E),(ng).(mi)
rr Ef),(nj),(mi
| A2V i) () () T ,

Kmi
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ppr
ZX (K1) (Ef)(n).(mi)

rrp () KBS o
Lomiy (ng) (o) = 1 | AV imi) (500 (). () .
197[7“
rp
+ 2 Vo, @ Xy ooy + ZV X(ki)(Ef).(40) |
a,b
Hp7p ) )
SR OF B NS v | (EN,(MH(N)
(Mi). (V) T A MONIED T s |
p,pp
o (B EBf |y o My oo
(Mi),(Nj),(KD) = A g | EE T (M), (N), (KD, (ES) KMiRN
prgf ),(Mi)(Ab)
pp v pp
ZV X(xcn(p).(ap) Z g ). |
(B _ KBJ TE 1) (mi)cog)
rry( = AwrVIT . \me){ng
oni)(od) = R [MEEVmi) i) B T g, ]
,pp
o ED) KEL |y . @) mim)
omi)- (). (KD) = N (KD, (). (E5) P
< HTgf (ab) 1/
+ZV X(K1)(E£).(Ab) +Z Vi iy (ab) | -
gD REL g N H?)Ef)xkl),(m)(nj)
D = Npgp | B (00). () (k1) () v
Z va’ pr + var TP
abYX (B, (k) (ab) g Y (M) (KD, (ab) (B ), (ab) ()
Iﬂaer7p
(ED).(Mi)(AD) |,
+Z Vi) e () | -
prief) _ Fef o Xing).(ef).(01i)
Yatiy i) = 3 {A Vit mpen + = 5 ]
2Xp7"7" . .
grreef) _ Fef [\ yeer X (K1),(nj)(ef),(Mi)
(M) () (K1) = N [Pl (v (1) (mg) ) P
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+ZV (e f),(Ab) +ZV Ki).(ef)(ab) |

pr

rpj(ef)  _ Kef rp X(N3),(ef).(mi)
miy (V) = A, | NV ovien T T |
ppr
rpp,(ef) _ Fef rpp X(N) (K1), (ef).(mi)
iy iz = 1 | AeeVompinmonen T
+ZV X(K1) (e).(ab) |
TTT,(@f) o K’@f rrr X,’(ﬂgg)(kl)(ef)7(ml)
i) (). ) = N, [Aee‘/(mi>,<nj>7<kl>,<ef> A
I97
+ZV X{(Et) (e ),(Ab) | -
prien) _Fer [yopor o Mepon
ri)ni) = 7 [ Aee Or i en T mo T ]
pr
proeh) _fet |y g | M en. i o)
(M) () (1) = | eV ng) (v, (D) (e ) P
&= Vi (ot
pr 7’L] a
ZV Koo + 22— e i
a,b L
< TV?\Z (K1), (Ab)
- e an,om) |
Ab K
D,rT
e LA PR - Hen.om)
D) = x| eV (i), (7)) o) P
Iﬁa I@; r V];G kl)( b)
j a
+ZV X(k1)(cf).(Ab) +Z—,QM. e py.ori) (@ | -
a,b v
HT,TT . '
rrr,(ef) Hef rrr (kl)(ef),(mi)(nj)
t AeeViomiy (ng) (k1) (e)

(mi), (i) (k1) ~ A

RmiKng
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I@aIr IQ;IT rr
rr rr (mi),(Kkl),(Ab) 7 .
+2Wmmwmwwm+z_7j—mmwww
Ab Ab "

r 7DPP _ ppp ppp

Viazi) (v, (ab) = Vadiy (v iy an) T Va0, (v ), (Ab):

r p?"?" - pTT p?’”’" TpT

Viati), g k). (a8) = Vati), g ki)as) T Viaziy, o). ng)as) T Ving), () k) (an)
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The system of ordinary differential equations (4.27) can be interpreted as
a mechanical system composed with an infinite number of degrees of freedom
without damping. If we neglect the nonlinear terms by pus; and 7., the
system splits into an infinite set of linear oscillators. Hence, these uncoupled
oscillators (in our case, related to pys; and 7,;) interact exclusively in a
linear manner. The nonlinearity ensures an energy transfer between degrees

of freedom of the hydrodynamic system, here, the generalized coordinates of

Py and 1.

4.4. On damping in the linear modal theory

Consider the damped linear standing waves in an upright cylindrical con-
tainer. These decaying standing waves are associated with natural sloshing
modes (4.2) and can be modeled using the linear approximation of the modal
system (4.27) by incorporating linear damping coefficients into the linearized
system (4.27). The resulting linear equations (system (4.27)) then resemble a
system of independent linear oscillators without a right-hand (forcing) terms,

Le.,

Pari | 2600 vipasi |+ Tapipasi = 05 Foni | 26miGmiTmi |02 Tmi = 0, (4.29)

where the framed terms represent the viscous damping.
Normally, the damping rates £ys; are associated with logarithmic decre-

ment of the natural sloshing modes. The rates are supposed to be small
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dimensionless parameters and account for the cumulative effect of various
dissipative phenomena, including the viscous laminar boundary layer on the
wetted tank surface [160]. Additional factors include viscous affects at the
liquid-tank—gas contact line [158], free-surface contamination [94], and, for
sufficiently strong wave perturbations, the wave breakings [10]. When &yy;
are relatively small, these can be assumed that the frequencies of standing
waves remain approximately equal to those given by the ideal liquid surface
theory (4.5).

According to Henderson and Miles [160] who investigated both experimen-
tal and theoretical values of £yy;, the damping rates £yy; in (4.29) are mainly
contributed by the viscous boundary layer on the wetted tank surface and
by viscous bulk friction. Theoretical values of £ys; can be asymptotically de-
rived via the Galilei number |230], Ga > 1 (which implies the ratio between

gravity and viscosity), or, more precisely, in terms of the small parameter

§=GCa Mt = \/1//(91/233/2) <1, (4.30)

where v is the kinematic viscosity, which provides an asymptotic estimate of
the viscous layer thickness along the wetted tank surface.

The leading-order asymptotic contribution, fsurf = 0(9), is associated
with the laminar viscous boundary layer on the wetted tank walls. The

surf

can be estimated using the Keulegan method [158]. The second-

order asymptotic contribution, £84% = 0(4?), is related to the bulk viscosity

(internal friction). According to [159] and [160], the sum

value of §,;

é- ésurf_i_ gbulk (431)

provides good agreement with experimental results regarding the damping
decrements of standing linear waves.

To estimate the damping coefficients £; in formula (4.31), one can study
[4] the energy loss of the standing wave over the natural sloshing period.
The derivation procedure for (4.31) is described in detail in the book [4].

The result is 0 ) -
Mi — 2\/§ 5/4 ’
KMZ IuMz

(4.32)
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where
1
/TJMZ kMZ
0
[ T3 (usir)
. ir
i) = / rk2 02 (kypr)dr +M> / Mi TM dr, (4.3
0 0 '
(2) _ 2 tanh(k‘Mih) n h )
Hari ( ki cosh?(kyih) /)’
3) 2 (tanh(kMih) h )
Hars = Fari ki cosh?(kpzih)
and o)
2k2 . J2 (ko) ,
bulk _ 2 Mi M HMZ
ai =0 [ /2 9,372, 0 ' (4.34)
K Kari B

4.5. The damped Narimanov-Moiseev—type modal

equations

We consider an upright circular base rigid tank of the radius Ry perform-
ing small-amplitude (relative to the radius) oscillatory periodic translatory
motions in the horizontal plane that are governed by the generalized time-
periodic coordinate n;(t). The excitation period is close to the higher natural
sloshing period so that the contained liquid is in resonance, that is, in par-
ticular, that the surface-wave magnitude is much larger that the excitation
amplitude.

Combining the Miles-Lukovsky variational and Narimanov-Moiseev
asymptotic approaches, a rather compact weakly nonlinear system of or-
dinary differential equations was derived in [4,7]. This Narimanov-Moiseev—
type modal system is applicable when the excitation frequency o is close to
the lowest natural sloshing frequency o1y, i.e., 711 — 1, the non-dimensional
liquid depth 1.02 < A (this provides no secondary resonances [1,7, 74| in
the hydrodynamic system) and the nondimensional (Rg-scaled) excitation

amplitude is small
m = O(e) < 1. (4.35)
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Within the framework of the Narimanov-Moiseev—type multimodal mod-
elling, the nondimensional generalised hydrodynamic coordinates satisfy the

asymptotic relations

P11 ~T11 = 0(61/3)7 Poi ~ P2i ~ T2 20(62/3),
p3i~ i ~priv1 ~riiq1 =0(€), i > 1, (4.36)

but the modal system neglects the o(€) terms and takes the form [4, 7]

P+ ‘ 2611011011 + Qu1(pP11) ‘ + o111 + dipu (Bupn + Furn + pi + 75

+ do[r11 (P11 — Fapn) + 2711 (P1air — Mipn)
I,
+ { (Pr1ip2; + T1ir2j + PriP2j + T1172;) + d( )(]52jp11 + i9;711)
7=1

+dé‘j) (Dr1poj + Pr1boj) + dé’j)ﬁojpll] = —ijikn Pr, (4.37a)

i+ 2600110 + Qi1 (i) |+ o111 + dirn (Bupn + Furn + P +7)

+ do[p11(F11p11 — Prarnn) + 2p11 (F11p1n — P1ari)
I
Z {d;(;]) (Prir2j — F1ip2j + P1iTe — D2jT11)
=1

+ dY (Fajpin — fagrin) +d5 (Frapoy + aog) + déﬁﬁojrll} = 0; (4.37b)

Do +| 26k G2k Por [+ 05Dk + d7 1 (511 —711) +do k (Prip1n —F11m11) = 0, (4.38a)

Tor, +| 282109872k | + 531@17’% + 2d7 kD111 + dg k(ﬁ117’11 + f11p11) 0, (4.38b)
Bor+| 28oxT0kPok |+ 00 ok +ds & (511 +71) +dro g (Praipu +7nrn) = 0; (4.38¢)
Dsk + + agpan + duklpn (ph — 1) — 2purndl
I,
+ d12,k[p11(p%1 - 7“%1) — 27“11]5117;11] + { 13.k p11p2j 7211742]')
j=1

+ dgzl),k(ijjpll — T9;T11) +d§j5),k(psz11 — 7"2]'7'“11)} =0, (4.39a)
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Pag, | 283k0 38731 |+ OapTsk + duvg [F11 (P — 711) + 2puripu]
I,
+ dio [7”11(]5%1 — ) +2pupnril + Z [d%),k(ﬁn?“zj + F11p25)
=1

+ dﬁ{k(iﬁzjm + 9jp11) +d%),k(252ﬂ"11 + 7'“21']511)} =0, k=1,...1;; (439b)

jjln_‘_ 2€1n5'1np1n +5%np1n+d167n(].j11p%1—|—7“11p117'“'11)—}—d17’n(]511r%1—rllpnfn)

+ dig 11 (B3, + 731) + dign (11111 — Pt

<

+ {d;‘%{n(ﬁllp% + 71795) + d%{n(pnﬁzg‘ + r11¥95) + déé),n(pupzj + T1179;)
=1

+d%),n]511]90j + dgzl),np11]50j + d%),npnpw} =~k P, (4.40a)

Pl 2610010710 |01, 10 +di6n (P17 + 1P P11) i (FLps —r1ip1ifin)

+ dig 11 (PT; + 71) + dign (pripniti — r11pT)

I
+ Z {d%{n(ﬁn’f?j — 11P2;) +déj1),n(p117"2j —rip;) + dgg),n(ﬁn”féj — 711P2;)
=1
+déé)7n7"11p0j + déﬂ)’nﬁ@w + d%)’nhlp()j} =0, n=2,.., 1, (4.40b)
where

/2
Pi=—5—— 4.41

and the non-dimensional hydrodynamic coefficients at the nonlinear quanti-
ties are the given functions of the non-dimensional liquid depth A which are
tabled in [4].

Following [4], the nonlinear Narimanov-Moiseev—type equations (4.37)-
(4.40) are equipped with extra framed terms which are not derivable from
the original mathematical statement but are needed to account for the viscous
damping. The terms include linear components with the damping coefficients
26000 (0 < &y < 1 are the viscous damping rates) which can physically
be related to logarithmic decrements of the natural sloshing modes when the

free-surface nonlinearity does not matter. In addition, the nonlinear damping
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quantity Qi; is introduced in (4.37) governing the lowest-order (dominant)
generalised hydrodynamic coordinates py1(¢) and 711(¢).

Experimental estimates of the damping rates &;; might be done by mea-
suring the logarithmic decrements [1,160,219]| of the corresponding natural
sloshing modes (standing waves). The procedure of restoring &7; from these
measurements could mathematically be interpreted as a [machine| learning
of the linearised modal equations (4.37)—(4.40). Theoretical predictions of
&ui are derivable by solving a spectral boundary value problem on linear
sloshing of viscous liquid [48,230]. Alternatively, the theoretical damping
rates &y, can be estimated by employing asymptotic formulas by Keule-
gan [4,158,160,219] that assumes laminar viscous flow near the wetted tank
surface.

Specifically, all the aforementioned approaches to estimating the damping
rates &)yy; are invalid for nonlinear resonant sloshing when total energy loss
is seriously affected by energy flow from lower to higher natural sloshing
modes [220]. This means that &yy; in (4.37)—(4.40) are poorly predicted by
existing theories [4,48,158,160,219]. The latter is also true for experiments
when the free-surface nonlinearity is not negligible.

The nonlinear Narimanov-Moiseev—type modal system (4.38)—(4.40) is
of asymptotic nature. It neglects the o(e)-order quantities including whose
associated with viscous damping. Furthermore, one should recall that the
damping rates &7 should be small. It is because they should be propor-
tional to the viscous boundary layer thickness at the liquid boundary but the
thickness must be small if an inviscid-liquid hydrodynamic model is adopted.

In [4], the damping rates &y are assumed being of the O(e%/?)-order
that made it possible to completely neglect viscous damping in (4.38)—(4.40)
and require Q17 = 0. Under this asymptotic assumption, the Narimanov-
Moiseev—type modal theory completely fails to fit the measured data in [10]
on the phase lag for the steady-state swirling wave mode. On the other hand,
the authors [215] showed that assuming the O(e'/?)-order damping rates in
the Narimanov-Moiseev-type modal equations for sloshing in a rectangular

tank makes it possible to fit analogous measurements in [11]. Let us further
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follow [215] and, therefore, postulate &5, = O(€/?) and

Qu (f) = fl%ﬂf [fl+o(f?), & =0 (4.42)

4.6. Steady-state resonant sloshing

The nonlinear modal equations (4.37)—(4.40) were derived assuming reso-
nant excitation of the lowest natural sloshing mode. Consider the harmonic

resonant longitudinal forcing of a small amplitude, i.e.,
Mm(t) = macost, ma=0(c) K1, (4.43)

when the excitation (equal to the characteristic) frequency o is close to the
first natural sloshing frequency oy as well as the Moiseev asymptotic detun-
ing is satisfied,
2
2 o1 2/3
A=scj—1=-"L—-1=0(?. (4.44)

o
Even though the Narimanov-Moiseev—type equations (4.37)—(4.40) are

equipped with extra damping terms, its asymptotic periodic solution can
be constructed by combining asymptotic and Fourier harmonic analysis
from [4,7]. The starting point consists of considering the first (lowest) order
asymptotic approximation which is associated with amplitudes at the lowest

Fourier harmonics in the dominant generalised hydrodynamic coordinates
p11(t) = acost +asint + O(e); r1(t) = beost + bsint + O(e), (4.45)

where the non-dimensional amplitude parameters a,a,b, and b = O(e'/3).
Why these four lowest order amplitudes are of the lowest asymptotic order
O(€'/3) in the Narimanov-Moiseev-type approximation.

Substitution of (4.45) into (4.38) derives

por(t) = sor(a® +a* +b* + )
+ s1i [(@® — @ — b° + b*) cos 2t + 2(aa + bb) sin 2t
+ o5 [—2(a@ + bb) cos 2t + (a® — a@® — b* + b%) sin 2t + o(e), (4.46a)

pgk(t) = C()k(a2 + a— b — [_)2)
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+ i [(@® — @ + b* — b*) cos 2t + 2(aa — bb) sin 2t]
+ cop [—2(a@ — bb) cos 2t + (a® — @ + b* — b*) sin 2t] + o(e), (4.46D)

ror(t) = 2cor(ab + ba) + 2c1y, [(ab — ba) cos 2t + (ab + ab) sin 2t
+ 2¢or, [—(ab + ab) cos 2t + (ab — ba) sin 2t] + o(e), (4.46c)

where
dyoj — ds g diog +dsi, o
— 9 v, — k] 9 . 4
dior + dg i _ doy — d7
Sok = g1k T Bk §0.k00k; Cok = kTR — £ ; (4.47)
doy +drg, o dop +drgp .
— 9 3 _ 4 . — 2 9 9
C1k —2A2k (0% ); Cok —A% §2, k024
and

Agr = (63, — 4)? + 162,52, Ao = (53, — 4)* + 16£5,.53,.. (4.48)

Inserting (4.45) and (4.46) into (4.37) and collecting the terms in front of
the first Fourier harmonics, cost and sin¢, deduce the necessary solvability

(secular) conditions

a [A + ml(a2 + C_LQ + 62) + m3b2 — 2(m7 — mﬁ)bl_)}
+a [(my —ma)bb+ (& + &A) — (mg + my)(a® + @ + b°)
—(3mg — m7)b’] = €, = K11 Pimia, (4.49a)

a [A+mi(a® +a® + b*) + mzb* + 2(mg — me)bb] + a [(m1 — m3)bb
—(& + &A) + (mg + m7)(a® + @ + ) + (3mg — m7)b?] =0, (4.49D)

b [A+m (0> +b° + @) + maa® + 2(m7 — meg)aa) + b[(m1 — m3)aa
—(& + & B) + (mg +mz)(b> + b* + a®) + (3mg — m7)a*] =0, (4.49¢)

B [A + ml(b2 + 62 + a2) + m3a2 — 2(m7 — mg)ad] +b [(ml — mg)da
+(& + & B) — (mg + myp) (b + 0% + @*) — (3mg — my)a®] =0 (4.49d)
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with respect to a,a,b and b, & = 2£11, so that the system (4.49) defines
the amplitude parameters as functions the frequency parameter A by (4.44).

The coefficients m; are calculated by the formulas

I,
S Z o1y (35— 27) + 51, (3 — 240)
—Sojdéj) — C()jdz())j)} , (450&)
I . .
= —d1 — 2d2 Z [Clj ( — 6d< )) + Slj <—%déj) + Zdt(;]))

—S()jdéj) + Cojdé‘j)} , (4.50b)

Z@,( ' 2df); m Zszj (3d = 245"}, (4.500)

which are formally functions of h and &1; = 14 O(€%/?) so that excluding the
higher-order terms in my, implies considering 53, and 3, in expressions (4.47)
and (4.48) independent of 0% and equal to 02, /0%, and 03, /0%, respectively.

Following [8], we introduce the integral amplitudes
A=+/a?+a? and B=+Vb+b2>0, (4.51)

which link the original amplitude parameters as follows
a= Acosy, a= Asiny, b= Bcosy, b= Bsing, (4.52)

where ¢ and ¢ are the phase lags.
By substituting (4.52) into expressions [a (4.49a) — a (4.49b)], [b (4.49¢) —
b(4.49d)], [a(4.49a) + a(4.49b)] and [b(4.49¢c) + b (4.49d)], we arrive at the

following alternative secular equations

P

D AN +my A2+ (F + H)B? = €, cos 1),

: BIAN+myB? + (F — H)AY =

P A[(D+ G)B? + (& + &A) — (mg +my)A%] = ¢, sin v,
[]: B(D = G)A* = (& + &1.B) + (mg + m7) B*] = 0,

(4.53)
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where
F =F, =mycos®a+mgsin?a,
D =D, = (m3— mq)sinacos a,
G = Gy = my — 3mg + 2(mg — m7) cos® a,

H =H, = 2(mg — m7) sin a cos

and a = ¢ — 1. The secular systems (4.49) and (4.53) are mathematically
equivalent. Having known A, B, v, ¢ from (4.53), we can define a,a,b,b
and vice versa. There are two physically different solutions which determine
planar and swirling steady-state waves.

The planar steady-state waves correspond to B = 0 and A > 0 (phase
lag ¢ is not defined), where A and v are analytically represented by

A2 (A +miA%)? + (& + & A — (mg + mp) A%)?] = €
)
—1< A[A] == Z—% - (&) + flA - (m6 + m7)A2)2 - m1A2, (4'55)
Y4 = atan2 (A(go rhs m7)A2)v Al * m1A2)> ,

€x €x

which parametrically determine the wave amplitude (0/0; = (A +
1)71/2, A,0) and phase lag (0/01 = (Apy + 1), 4147, 0) response curves
as functions of A,,;, < A < Apue, Where A, comes from the positiveness
of expression under the square root and A,,;, is associated with the equality
—1 < Ay

The swirling steady-state wave regime is associated with solution of (4.53)

when B > 0. To get this solution, the secular system should be rewritten in

the form 604 618 — ( )B2
. 2 S0 +& — (Mg + mry
. A[B,Oz] — Da — ga > 0, (456&)
: Mg = —miB® — (Fo — Ha) AP 0 > —1, (4.56b)

2
2 + 2 : Ei == A[QB’Q] <|iA[B,Oz] + mlA%Bva} + (-Fa + HQ)B2:|

+ {(50 + &1 A ) — (me + m7)A[23704 + (D, + ga)BQ:| 2) , (4.56¢)
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AB a) (50 + &1 ABa) — (Mg + m7)A[2B,a])
[1], . Yp,a = atan2 )

€z

AB.a] (A[B,a} + m1A[23704>

€x

. (4.56d)

PBa] = O+ VB (4.56e)

whose consequently usage makes it possible to draw the amplitude/phase-lag
response branchings, parametrically, as functions of B.
Summarizing the above derivations implies that we proved the following

theorem.

Theorem 4.1. Getting the branches for the swirling wave mode implies fol-
lowing the computational procedure:
19, Consider a trial fized value B > 0.

20 Because Dy, Go, Fa, and H, are the m-periodic functions of a, one can
find intervals (o, aiy1), 0 < o <, where inequality (4.56a) is satisfied for
the chosen B and, therefore, the real A > 0 exists.

30, Substitute (4.56a) and (4.56b) into (4.56¢) to get (for the chosen fized
B) an equation with respect to o defined on the above computed intervals

M k=1,.., Ng.

(i, ir1), 0 < oy < . Denote these roots as apg

49 Consequently inserting B and o = oz{];]], k = 1,...,Np into (4.50a),

(4.56b) and (4}.56e) determines Ng points on the amplitude
= (A 1)-12, A B) k=1,..,N 4.57
(o171 = gy + 07" Ay B) k=1 No (457
and phase-lag
(0/01 = (A[Bya[k]] + 1)_1/271&[3’&[@

[B] [B]

]*?[B am]]) , k=1,..,Np (4.58)

’ [B
response curves.

5°. Varying B between 0 and By, which obviously exists since the right-

hand side of (4.56¢) increases with increasing B draws the response curves

by (4.57) and (4.58).
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4.7. Learning the damping coefficients &, &2, & and &

Based on analytical solutions (4.55) and (4.56) and experimental data on
the phase lag, one can, following [215|, construct a learning procedure to
compute the positive damping rates &y, &o; as well as & and & (denote all of
them as the vector & > 0).

Appropriate measurements of the phase lag 1 for stable swirling were done
in [10]. These measurements were employed in [4] to show that assuming the
damping rates (= viscous boundary layer thickness) of the order O(e*/?)
(which means &y = &; = 0 and & = 0 when neglecting the o(e)-order
terms in the modal system) makes it impossible to fit, even qualitatively, the
measured phase-lag data within the framework of the Narimanov-Moiseev—
type modal theory.

Assume the given experimental measurements of the phase lag with the
same liquid depth but, possibly, different forcing amplitudes, €., are presented
by the pairs

(o/o1 = sj(€), Y =pjler)), j=1,..., N (4.59)

and consider the theoretical phase-lag branch

(1070l (08 = (Nl O +1) Gy (e €)) (460
as a function of 0 < B < Bjuz-

Similar to [215], we also introduce the distance function between the mea-
sured (4.59) and theoretical (4.60) phase-lag branches as follows

D(ex,é,j):< min (sj(em)—[a/an][&ag}](% é))z

0<B<Bmax

o\ 1/2
+ (pj(ez) - @D[B’a{’g]](@::g)) ) ) (461)
which is determined for each fixed experimental point 7 with the excitation
amplitude €, and the trial vector & > 0 of the damping rates. The integral

(summarised) distance reads as

N
CE)=>_> Dl &) (4.62)

=1 e
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It appears as the cost function in the learning procedure. Minimisation of
the cost function (4.62) can be done by the gradient descent method.

To the authors best knowledge, the research paper [10] is a unique case
when its authors measured the phase lag for steady-state resonant slosh-
ing in an upright circular base tank exposed to a horizontal harmonic ex-
citation. The measurements were done for the swirling-wave regime when
the nondimensional mean liquid depth h = 1.5 and the excitation am-
plitude 79, = 0.045. These were already employed in [4,9] to investi-
gate applicability of the Narimanov-Moiseev—type theory with &1 # 0 but
& = &k = M = 0,k = 1,...,N,, which corresponds to the O(e%/?)-
order viscous boundary layer thickness. Similar failure was reported in [11]
which used analogous assumptions to the Narimanov-Moiseev-type modal
system [3]| on sloshing in a two—dimensional rectangular tank. The present
authors [215] showed that the latter modal system effectively fits the ex-
perimental data from [11] with viscous damping terms associated with the
O(€e'/3)-asymptotics for the viscous boundary layer.

Fig. 4.2 demonstrates results of the developed (machine) learning pro-
cedure resulted from feature data on the phase lag in [10]. The left
panel is drown when the learning procedure adopts the whole set of mea-
surements including those where experimental observations discovered se-
vere wave breakings with the free-surface fragmentation. The computed
damping coefficients are & = 1.019368961 - 1074, & = 2.259451 - 1072,
E1 = 2.6424261 - 1072, &, = 6.4908885462 - 1073, &3 = 0.21416321, and
€91 = 0.150823783,&, = 7.008502736 - 1073, &3 = 7.00062716 - 1073,
The right panel in Fig. 4.2 compares theory and experiments when fea-
ture data corresponding to severe breaking waves in [10] are excluded.
The computed damping coefficients are & = 0.0,& = 8.393626 - 1073,
fo1 = 2.74034543 - 1072, £ = 8.7304159 - 1073,&03 = 0.2148668, and
€91 = 0.15094845, &9y = 7.138907 - 1073, &93 = 7.31498666 - 1073,

The computed damping coefficients show that damping of higher natu-
ral sloshing modes plays the primary role to fit experimental feature data.

The damping rates &y; and &; weakly change with the choice of the full or
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Figure 4.2. Theoretical and experimental phase lag 1 (vertical axis, grad) versus the nondimensional
forcing frequency o /017 (horizontal axis) for longitudinal tank excitations with the nondimensional forcing
amplitude 79, = 0.045 and h = 1.5. Steady-state swirling waves. The measured values (circles) are taken
from [10]. The theoretical response curves are marked by lines: the solid lines correspond to stable steady-
state swirling (according to [4]) and the dashed lines imply instable waves. The empty (red) circles are
experimental data for which [10] reports severe wave breaking with fragmentation of the free surface
that can significantly affect, as discussed in [215], the measured data. The solid (deep blue) circles
mark measurements done with stable swirling wave which is also accompanied by the breaking wave
phenomenon but not much severe. The left panel demonstrates the results when all the measurement
from [10] are adopted as feature data but the right panel was drown based on feature data which are

marked by the solid circles.

limited (trusted) feature data set. Linear damping of the lowest natural
sloshing modes (generalized coordinates p11(¢) and r11(¢)) can be practically
neglected. However, the coefficient in the non-linear damping term, &, is
not zero and determines the theoretical branching behavior versus the reli-

able (feature) experimental data.

4.8. Conclusions to the chapter

The chapter shows how to get nonlinear modal equations of a special
form, (4.10), (4.11), which describe sloshing under small-amplitude resonant
excitations of an upright circular base tank with four degrees of freedom
ni(t), i =1,2,4,5 as illustrated in Fig. 4.1. The non-dimensional rigid-body
degrees of freedom 7;(t) satisfy the condition (4.1). The characteristic size is

equal to the radius Ry and the characteristic time 1/0, where o is the forcing
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frequency. The generalized hydrodynamic coordinates and velocities in the
derived modal equations satisfy (4.9) and the asymptotic terms of order o(e)
are neglected.

The system of ordinary differential equations (4.10), (4.11) assume that
the o(n;)-order quantities can be neglected. At the same time, the asymp-
totic condition (4.9) expresses the resonant nature of liquid sloshing, that
is, the resonance response amplitude in (4.10), (4.11) should be of a lower
asymptotic order than the forcing amplitude. That is why, the generalized
hydrodynamic coordinates and velocities are included into modal equations
‘as is’.

In [4,9], the Narimanov-Moiseev—type modal theory was applied to de-
rive the steady-state periodic solution and compare the theoretical results
on the phase lags with experimental data on the phase lag measured for
the resonant steady-state swirling wave in [10]. These studies followed a
rather typical assumption that viscous damping in the hydrodynamic system
is mainly associated with energy dissipation of the dominant (lowest-order)
generalized hydrodynamic coordinate. This is the same as in [11] but for
resonant sloshing in a rectangular tank. However, following this assumption
failed to fit experimental data: for rectangular tank in [11] but for vertical
circular tank — [10].

The solution on how to get agreement with experiments for rectangular
tank was proposed in [215] where the present authors assumed that viscous
damping is of strongly nonlinear character. These results are reported in
the previous chapter. The present results [231] demonstrate that this idea
(approach) can be expanded to the case in [10]. The focus has been on
steady-state swirling wave regime.

Physically, this success of the machine learning methods to teach the
model system accounting for the viscous damping can be interpreted as that
viscous damping terms and, therefore, boundary layer thickness become in

the nonlinear resonant case of the lowest asymptotic order.
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Chapter 5

Conclusions

Based on the hidden physics concept, the present PhD thesis (disserta-
tion) conducts an analytical study of (simplified) reduced order models on
resonant liquid sloshing in rigid containers exposed to longitudinal harmonic
excitation of the lowest natural sloshing frequency. The focus has been on
upright tanks of rectangular (two-dimensional flows) and circular base (three-
dimensional waves). The simplified (reduced order) hydrodynamic models
are a product of combined usage of both variational and asymptotic meth-
ods applied to the original free-surface boundary value problem on the liquid
sloshing dynamics. As it is usually accepted in the analytical sloshing the-
ories, the original hydrodynamic model suggests a perfect incompressible
liquid with irrotational flows. Applying the reduced order modeling leads
to the Narimanov-Moiseev-type multi-modal equations with respect to the
generalized hydrodynamic coordinates which describe perturbations of the
natural sloshing modes. Because viscosity is not accounted for in the orig-
inal hydrodynamic model, the approximate reduced order models are not
able to describe physical phenomena for which viscous damping matters. A
machine learning technique makes it possible to remove these failures by
‘learning’ special kind damping terms with apriori unknown coefficients and,
thereby, correctly account for viscous damping phenomena by asymptotic
multi-modal equations of the Narimanov-Moiseev—type. These phenomena
were considered by the authors of [4,11] who also attempted speculatively de-
scribe them by incorporating linear damping terms in similar reduced order
modal equations but without success.

When conducting the present dedicated applied matthematical studies,

the following results were obtained:
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e Derivations of multi-modal equations of both Miles-Lukovsky’ and
Narimanov-Moiseev’ types are revisited for upright rectangular and cir-
cular base containers. The derivations are treated as a first step of
the Reduced Order Modeling in sloshing problems. The derived nonlin-
ear ordinary differential (modal) equations of the Miles-Lukovsky-type
couple the generalized hydrodynamic coordinates and velocities. They
imply discrete infinite dimensional mathematical models/conservative
mechanical systems which are fully equivalent to the original free-surface
boundary value problem. Employing, in addition, the Narimanov-
Moiseev asymptotics significantly simplifies analytical structure of these
discrete mathematical models so that they may admit dedicated ana-
lytical studies and, as the study shows, construct analytical periodic

solutions which are associated with steady-state resonant waves.

e The Reduced Order Modeling suggests both derivation of discrete math-
ematical models by using a Galerkin—type projective and asymptotic
methods (that has been done in the dissertation for two tank shapes)
and development of Machine Learning algorithm to discover or infer the
underlying governing differential equations and system parameters from
limited and/or noisy observational data. Effectively, these mathemati-
cal models leverage Machine Learning to make the implicit or “hidden”
physical laws. The Narimanov-Moiseev—types asymptotic modal equa-
tions for sloshing in upright rectangular and circular base tanks are,
therefore modified with extra terms responsible for viscous damping
in the hydrodynamic system. In the linear (non-resonant) case, this
damping-equipped discrete modal formulation appears as an infinite set
of uncoupled damped linear oscillators where each degree of freedom
corresponds to perturbations of natural sloshing mode. The damping
rates can then be interpreted as those coming from measuring logarith-
mic decrement of the natural sloshing modes. For resonant sloshing,
the resulting damping becomes strongly nonlinear, affected by numer-
ous dissipative physical factors (in addition to the boundary layer effect

on the mean wetted tank surface) and also imply an energy transfer
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from primary-excited to other (higher) natural sloshing modes.

e The single-dominant modal equations from [3| are re-derived and
equipped with aprior: unknown nonlinear damping terms. Theorem 3.1
establishes analytical structure of these terms to fit the Narimanov-
Moiseev—type asymptotics. Theorem 3.2 deduces the asymptotic steady-
state wave (periodic) solution of the damped modal equations. The so-
lution is analytically derived by using the Moiseev’s asymptotic scheme.
It becomes a function of three unknown parameters, &, & and & which

are responsible for damping in the hydrodynamic system.

e Having known experimental measurements of the phase lags makes it
possible to effectively compute the aforementioned three apriori un-
known damping-related parameters. Measurements by [11] are employed
by the author to demonstrate abilities of the proposed machine learning
procedure. The results were published in [215]. In contrast to numerical
speculations with damping coefficients in [11], an excellent agreement
is demonstrated except when, according to visual observations in [11],
the single-dominant modal system is not applicable. Conclusions from

these numerical results are:

— confirmation that damping effect of higher natural sloshing modes
cannot be neglected (reason is nonlinear energy transfer from the
primary-excited to higher modes with forthcoming viscous damping

of these modes);

— viscous damping of the primary-excited (first) natural sloshing
mode should, generally speaking, be a function of the resonant wave
amplitude and, moreover, for the considered case, this function is

just the linear regression;

— proposed learning technique can be an efficient tool for estimating
the viscous damping (logarithmic decrements) of the lowest (domi-
nant) natural sloshing mode, but it fails for higher (order) natural

sloshing modes.
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e In [4,9], the Narimanov-Moiseev—type nonlinear modal theory was ap-
plied to derive the steady-state periodic solution and compare theoret-
ical results on the phase lags with experimental data on the phase lag
measured for the resonant steady-state swirling wave in [10]. These
studies followed a rather typical assumption that viscous damping in
the hydrodynamic system is mainly associated with energy dissipa-
tion of the dominant (lowest-order) generalized hydrodynamic coordi-
nates. However, following this assumption failed to fit experimental data
in [10]. The obtained results (see, also, [231]) on Machine Learning of
the Narimanov-Moiseev—type modal equations to account for damping
of the steady-state swirling wave regime in a circular base tank (based
on experiments in [10]) showed that, similar to the case of rectangular
tank,

— viscous damping of higher natural sloshing modes cannot be ne-

glected;

— viscous damping of the primary-excited (first) natural sloshing
modes is strongly nonlinear and, therefore, is a function of the res-

onant wave amplitude;

e The success of learning hydrodynamic systems on sloshing to account
for viscous damping can be explained by the fact that boundary layer
thickness become in the nonlinear resonant case larger of the lowest
asymptotic order in the Narimanov-Moiseev—type asymptotics. The re-
sults can be improved by using adaptive multi-modal system from [75].
Such adaptive modal system is also required for better prediction of the

resonance steady-state wave-amplitude response curves.
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